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Abstract

In recent times, immersed methods such as the finite cell method have been increasingly employed in structural mechanics
to address complex-shaped problems. However, when dealing with heterogeneous microstructures, the FCM faces several
challenges. Weak discontinuities occur at the interfaces between the different materials, resulting in kinks in the displacements
and jumps in the strain and stress fields. Furthermore, the morphology of such composites is often described by 3D images,
such as ones derived from X-ray computed tomography. These images lead to a non-smooth geometry description and thus,
singularities in the stresses arise. In order to overcome these problems, several strategies are presented in this work. To capture
the weak discontinuities at the material interfaces, the FCM is combined with local enrichment. Moreover, the L?-projection is
extended and applied to heterogeneous microstructures, transforming the 3D images into smooth level-set functions. All of the
proposed approaches are applied to numerical examples. Finally, an application of cemented granular material is investigated
using three versions of the FCM and is verified against the finite element method. The results show that the proposed methods

are suitable for simulating heterogeneous materials starting from CT scans.

Keywords Cemented granular material - Finite element method - Finite cell method - L2-projection - Local enrichment

1 Introduction

Numerical methods play an important role in various engi-
neering disciplines. Among them, the finite element method
(FEM) is one of the most common approaches used in struc-
tural mechanics. However, for complex-shaped problems,
such as porous media, the FEM can become very expensive
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since a fine mesh is needed in order to resolve local fea-
tures [59]. Therefore, novel numerical methods are needed
that can accurately simulate such problems while also being
computationally efficient. In this context, immersed methods
are very promising [4, 7, 10-13, 30]. In particular, the finite
cell method (FCM) [27, 28, 71] is of interest due to its proven
efficiency for problems of structural mechanics.

In Fig. 1, the advantages of immersed methods such as
the FCM are illustrated on a heterogeneous material. Since
the FEM utilizes a boundary-conforming mesh to discretize
the structure, a very fine mesh is needed to resolve local
features such as material interfaces. This approach results in
a large number of degrees of freedom (DOF) and can lead
to high computational costs. On the other hand, the FCM
employs a simple mesh to discretize the problem, resulting
in a much lower number of elements and therefore, smaller
linear systems have to be solved.

The FCM combines fictitious domain methods with high-
order shape functions [27, 28, 71]. A Cartesian grid is used
to discretize the structure, resulting in a fast and simple mesh
generation. Since the mesh is not boundary-conforming,
arbitrary complex-shaped structures can be discretized. One
advantage of the FCM is that it can be utilized on differ-
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Fig. 1 Mesh generation for a heterogeneous material using FEM and
FCM

ent geometric models, such as implicit geometry description
(level-set functions) [45, 49, 95], B-rep models (STL) [27, 33,
741, voxel models (CT scans) [31, 40, 50, 96], or constructive
solid geometry (CSG) [78, 91, 92], to name a few. Recently,
the FCM was further developed to solve additional challenges
arising in cut finite cells, such as the numerical integration
of the stiffness matrix and load vector [3, 32, 44], the impo-
sition of boundary conditions [16, 54, 62], and the solution
of linear systems of equations [19-21, 50]. For smooth prob-
lems, the FCM exhibits high convergence rates and hence,
can compete with the p-FEM [28, 71]. The FCM is used in a
wide range of application-including geometric nonlinearities
[81], hyperelasticity and elastoplasticity at small and finite
strains [32—-35, 53], structural dynamics [9, 23, 51, 69, 76],
acoustics [73, 77], fracture mechanics [47, 70], biomechan-
ics [27, 31], homogenization [29, 40, 60], and Isogeometric
Analysis (IGA) [80, 81, 90].

When dealing with heterogeneous structures such as
cemented granular materials (CGM), the FCM faces signif-
icant issues. Due to the fact that heterogeneous structures
exhibit weak discontinuities at the material interfaces, this
causes a loss of regularity in the solution. Consequently,
kinks in the displacements and jumps in the strains and
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stresses occur. Since the FCM utilizes smooth polynomials
to approximate the displacements, it is not able to resolve the
discontinuous solution anymore. Instead, oscillations arise in
the presence of the material interfaces, leading to a deterio-
ration of the convergence behavior [52].

Therefore, several solution strategies were developed to
overcome these issues and make the FCM applicable for
multi-material structures. One approach is based on the inter-
face coupling, where separate FCM meshes are used for
each material [31, 38, 79]. Weak enforcement is established
at the interfaces between the different meshes via various
methods, such as the penalty method [31, 71], Lagrange mul-
tipliers [39, 79], or Nitsche’s method [38, 81]. Furthermore,
the implementation of interface coupling with multi-level
hp-refinement was achieved, addressing problems with sin-
gularities as well as high gradients [31].

Another strategy is based on the local enrichment, where
the smooth Ansatz of the FCM is extended by non-smooth
shape functions, which are applied locally on smaller parts
of the whole domain. The additional shape functions are spe-
cially designed to capture the discontinuity, where the type
of discontinuity has to be known a priori. This idea origi-
nates from the extended finite element method (XFEM) for
the simulation of cracks and was, later on, further developed
for heterogeneous materials [5, 64, 67, 68]. In the context of
the FCM, the local enrichment has been utilized for linear
elastic materials [52, 73]. So far, this approach has only been
applied to geometries described by level-set functions.

The simulation of heterogeneous image-derived microstruc-
tures such as CGM remains to be a cumbersome problem.
Such microstructures are usually described by 3D images,
acquired from X-ray computed tomography (CT). On the one
hand, if the FCM is applied directly to the voxel model [40],
singularities in the stresses can arise due to the non-smooth
geometry description by the voxel model. On the other hand,
there is no suitable approach to construct the enrichment from
voxel models and thus, capture the non-smooth solution at
the material interfaces properly.

In this contribution, a methodology based on a global
L2-projection is proposed to derive a smooth geometry
description from 3D images. The FCM with L?-projection
avoids artificial singularities in the stresses and thereby,
improves the results. Furthermore, an extension of the L2
projection for heterogeneous materials is presented, which
also provides a level-set function for the enrichment. The
local enrichment is applied to the FCM, where the enrich-
ment function and the geometry description are based on the
level-set functions. This approach further decreases the local
oscillations at the material interfaces, making it applicable for
voxel-derived heterogeneous microstructures like CGM. In a
prior study [37], the proposed approaches were successfully
applied to solve 2D axisymmetric problems in the context
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of CGM. In this work, they are extended to approximate 3D
linear elastic heterogeneous problems.

The outline of this work is as follows. In Sect. 2, the FCM
as well as the local enrichment and L?-projection are briefly
explained. In addition, an extension of the L?-projection for
heterogeneous problems is presented. In Sect. 3, a numerical
example is provided to gain a better understanding of the local
enrichment. In Sect. 4, the proposed methods are applied to a
heterogeneous microstructure, whose geometry is given by a
3D image of a real material morphology. Here, three versions
of the FCM are applied to solve this problem. These FCM
versions are then compared with each other in a performance
study and also verified against the FEM. In Sect. 5, the pro-
posed FCM versions are applied to a real CGM in order to
study its micromechanical behavior. Finally, conclusions are
given in Sect. 6.

2 Finite cell method
2.1 Basic formulation

The FCM is utilized in order to solve problems in structural
mechanics. It can be interpreted as a combination of the fic-
titious domain approach with p-FEM [28]. The main idea is
depicted in Fig. 2. Here, the physical domain €2 is extended
by Q. \ @ (fictitious domain), such that the domain €2, has
a simple rectangular shape. This simple-shaped domain can
then be meshed efficiently by a Cartesian grid. Finally, the
geometry is captured using the indicator function «. The inte-
gral of an arbitrary function f over the physical domain is
now expressed as

/f(x) de =/Ot(X)f(x) d. ey
Q

Qe

The weak form for structural mechanical problems assum-
ing linear elasticity is then given as

/aev(v)TaU(u) dQ:/oszf dsz+/vTidr, )

Q, Q, 'y

where u is the unknown displacement field and v are test
functions. In addition, &, (#) = Lu corresponds to the strains
in Voigt notation, where L is the differential operator matrix,
and o, = Ce, denotes the stresses in Voigt notation. The
elasticity matrix is given by C, while f and 7 indicate the
body load and the tractions, respectively.

The indicator function in Eqgs. (1) and (2) is defined as

(x) = 1 xinQ 3)
TN xino\Q,

with ¢g < 1. The indicator function penalizes the solution
inside the fictitious domain. Ideally, «g = O to fulfill the
weak form in Eq. (2) exactly. However, in practice, a very
low value @g = 1077 with g = 5, ..., 12 is used inside
the fictitious domain in order to avoid stability problems
(also known as a-stabilization [35]), with a negligible influ-
ence on the overall solution. The FCM utilizes a polynomial
Ansatz in order to approximate the displacement field, where
high-order hierarchical shape functions based on integrated
Legendre polynomials are employed [28, 84, 85]. Due to the
Bubnov-Galerkin approach the same Ansatz is utilized for
the test functions. Inserting the Ansatz into the weak form
results in the linear system of equations

KU =F. “)

Here, K is the stiffness matrix, F the load vector and U
the unknown displacement vector. Neumann boundary con-
ditions, i.e. tractions f on I"y, are already included in Eq. (2),
thus, the incorporation into the FCM is straightforward [27].
Dirichlet boundary conditions, i.e. prescribing a given dis-
placement field # on I" p, can be fulfilled weakly, e.g. utilizing
the penalty or Nitsche method [12, 71].

Since the integrands in Eq. (2) are discontinuous—due to
a(x)-the standard Gaussian quadrature scheme is not suffi-
cientanymore, which is why the octree integration scheme [3,
27] is deployed to capture the discontinuous integrands in the
numerical integration process. There exist further improve-
ments to reduce the integration costs, such as moment fitting
[24, 26, 44-46], smart octree [43, 61], enhanced octree
based on image-compression techniques [72, 75], divergence
theorem [22], Boolean FCM [1, 73], Equivalent Legendre
polynomials [2, 88], and curve mapping based on Bézier
approximation [41, 42]. The recently developed non-negative
moment fitting [32, 63] has been proven to be well suited for
complex nonlinear problems.

2.2 Local enrichment of the FCM for multi-material
problems

2.2.1 Basic formulation

In heterogeneous structures, the solution exhibits weak dis-
continuities at the material interfaces, resulting in kinks in the
displacement field as well as jumps in the strain and stress
fields. The inclusions are assumed to be perfectly bonded
to the matrix. Thus, in addition to the governing equations
for linear elasticity, the following jump conditions must be
fulfilled on the material interfaces (x € I';) [76]

Uinc = Umat (5)

Oinclli = O math; (6)
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Fig.2 Concept of the FCM. Q
denotes the physical domain
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Here, (.)inc/mat denotes the quantity in each material (matrix
or inclusion) and n; describes the outward unit normal vector
(Fig. 2). The first condition (Eq. (5)) represents the continu-
ity of the displacement field. The second condition (Eq. (6))
describes the continuity of the tractions £ = on;. The last
condition (Eq. (7)) is known as the Hadamard jump condi-
tion, where a denotes the jump of the directional derivative
of the displacements u in the direction of n; [76]. Since the
underlying exact solution is only C%-continuous at the mate-
rial interfaces due to Egs. (5)—(7), the smooth Ansatz of the
standard FCM is not able to capture the non-smooth behavior
at the material interfaces. Therefore, only low convergence
rates are achieved. In order solve this issue, local enrichment
is applied to the FCM [52]. Here, the Ansatz of the FCM is
locally enriched by special shape functions which capture the
weak discontinuity at the material interfaces and thus, fulfill
Egs. (5)—(7). The displacement field is now approximated as

n n*
u(@x) =) NiUi+) NFa; ®)
i=1 =1
= — S
Usmooth Uenriched

where the smooth FCM Ansatz, #smooth, is enriched by the
non-smooth part, #epriched. This approach is illustrated in
Fig. 3. Assume an enriched finite cell that is cut by the
material interface. The smooth part of the solution #gmnooth
is captured by the hierarchical shape functions N; of order p
(Fig. 3a). The non-smooth part #enriched 1 captured by Ni*F
(Fig. 3b). Here, N/ denote high-order shape functions of
order p, = p, building a partition of unity (PUM), associated
with additional DOFs a;. In this work, Lagrange polynomi-
als through Chen-Babuska points [15] are utilized for N;*. In
2D and 3D, N; as well as Nl.* are based on the tensor product
space of the corresponding 1D shape functions [28].

In addition, the enrichment function F is formulated to
capture the weak discontinuities at the material interfaces. It
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Fig.4 Construction of the enrichment function

vanishes at the boundaries of the locally enriched domains,
ensuring the C°-continuity of the displacement field. Fur-
thermore, the material interfaces are described by a level-set
function ¢ (x). Therefore, in order to construct the enrich-
ment function, the Modified-abs enrichment [36, 52, 65, 67]
is utilized, which is defined as

nr
ZMﬂbz‘
i=1

] v

F(x) =

ng
— Y Mileil. ©)
i=1

Here, M;(x) are interpolation functions based on Lagrange
polynomials defined on a set of sampling points {x;} |l.: Ln?
and ¢; = ¢(x;) denote the level-set function evaluated at
x;. Chen-Babuska points are employed as sampling points
for the Lagrange functions to reduce oscillations, especially
when high-order polynomials are used for the interpolation
[52]. In addition,np = (pr+ )4 denote the number of sam-
pling points (d € {2, 3} for 2D / 3D problems), where pr
denotes the order of the enrichment function. The construc-
tion of the enrichment function in 2D is illustrated in Fig. 4.
First, the level-set function is interpolated by the Lagrange
polynomials, resulting in ¢ = Z{¢}. If the level-set func-
tion is a polynomial of order prs, the interpolation can be
performed exactly by choosing the same order for the interpo-
lation pr = prs, resulting in ¢ = ¢. By taking the absolute
value of the level-set function |¢|, the weak discontinuities
at the material interfaces are captured naturally. However, in
order to ensure that F vanishes at the uncut boundaries of the
enriched cells, a correction term ¥ = Z{|¢|} is introduced.
Finally, the enrichment function in Eq. (9) can be simplified

as F = |§p| — .
2.2.2 The hp-d method

In order to define the smooth and enriched shape functions
on the FCM mesh, the concept of the ip-d method is utilized
[52]. The first term in Eq. (8) is defined on the base mesh,
while the second term in Eq. (8) is defined on an overlay mesh
that is superimposed on the base mesh. This overlay mesh
only has to be defined on local parts on the overall domain
that contain the material interfaces. Therefore, the additional

N; NyF overlay mesh N; NiF overlay mesh
& - T 5
sl JE
iy /A7 iy 147

WL/ LY/

( pa (1 ~
_____ o= a4
< ~Go-fe /== s b TN N ] ==
® < @ -
" 4 4
J777777 [777777

base mesh
(a) (b)

Fig. 5 hp-d/PUM-FCM. Different strategies for the overlay mesh. a
Patch-wise approach [52]. b Cell-wise approach (this work)

base mesh

number of DOFs is much lower than if the overlay mesh were
applied to the entire physical domain, resulting in reduced
computational costs. The hp-d method can be deployed in
several ways. One strategy is known as the hp-d-FCM [52].
Here, the base mesh is defined by a Cartesian grid, but the
overlay mesh is discretized by a boundary-conforming mesh
in order to resolve the material interface (as used in the FEM).
However, this can also lead to a large number of DOFs and
therefore, as an alternative, the hp-d/PUM-FCM seems to be
more attractive [52]. Again, a Cartesian grid is used for the
base mesh. But unlike the ip-d-FCM, the overlay mesh is
also discretized by a Cartesian grid. The enrichment function
is then introduced by the partition of unity (PUM) approach.

In this work, the Ap-d/PUM-FCM is employed. Different
strategies for defining the overlay mesh are depicted in Fig. 5.
In the patch-wise approach (Fig. 5a), the material interfaces
are captured by patches, each patch typically containing mul-
tiple cut finite cells [52]. In this work however, the overlay
mesh is defined on the finite cells directly, i.e. the enrichment
is only applied to cells that are cut by the material interfaces
(Fig.5b). Such a cell-wise approach has the advantage, that
an overlay mesh is not strictly necessary. Instead, parts of
the base mesh containing the cut finite cells are chosen to
be enriched [36]. The implementation of this approach in a
finite element / finite cell code is simple and straightforward.

2.2.3 Numerical integration

The simulation of heterogeneous problems requires the con-
sideration of discontinuous integrands of enriched cells
during the numerical integration process. To this end, the
octree integration scheme also accounts for the level-set func-
tion, which describes the material interfaces. Moreover, the
maximum polynomial order of the FCM Ansatz increases
due to the enrichment. Therefore, the effective polynomial

@ Springer
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Fig.6 Motivation of the L2-projection approach

order pesf = max{p, p. + pr} = p + pr is defined. In
order to reduce the integration error, Gaussian quadrature
with n = (pefr + 4 integration points in every cut cell is
employed.

2.3 Smooth geometry description of voxel models
based on the L2-projection

2.3.1 Basic formulation

CT scans lead to huge data-sets from which voxel models
are derived. These voxel models can then be used as geo-
metric descriptions for the FCM [40]. However, since the 3D
images of the CT scans are non-smooth due to their stair-
case behavior, a smooth geometry representation is desired
[89]. In addition, based on such a non-smooth geometry, the
stresses will exhibit singularities, leading to bad results [40,
82]. For this reason, a L2-projection approach is proposed to
derive a smooth level-set function from the 3D images, as
shown in Fig. 6. Instead of obtaining the geometry from the
grayscale values of the voxel model directly (D, the geom-
etry provided by the voxel model is smoothed. This is done
by the L2-projection that is applied to the grayscale data of
the voxel model, resulting in a smooth level-set function ¢.
Finally, a smooth description is obtained from this level-set
function @. The geometries from the voxel model/level-set
function are obtained via thresholding. As demonstrated in
Fig. 6, all values above a certain threshold value (with arange
of red tones) represent the matrix domain €21, while all val-
ues below the threshold value (with a range of blue tones)
represent the inclusion domain €2,.

The L?-projection is illustrated in Fig. 7. The voxel model
is composed of nyox voxels, i.e. Q = U"V"x Q% (Fig. 7a).
In particular, each voxel v = 1, 2, ..., nyox is described by
a grayscale value or a Hounsfield unit g,, corresponding to
the subdomain Q)°*. The voxel model is described by the
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grayscale function

g1 for x in Q7%

2 for x in Q3°%

g(x) = : : . (10)

VOoxX
8nyo,  forx in Q3%

The L2-projection approximates the grayscale function g by
a smooth polynomial function ¢ ~ g (Fig. 7b), which mini-
mizes the functional

1
H(¢)=E/(¢—g)2d§2—>min. (11)

Q

To this end, the FCM is utilized, which approximates the
solution as

¢(x) =Y Ni¢i =Ng. (12)

Here, N; describes hierarchical shape functions based on
integrated Legendre polynomials [85]. The minimization of
Eq. (11) results in the linear system of equations

M¢ = R. (13)

Here, M denotes the system matrix and R the right-hand
side, defined as

M = /NTN dQ (14)
:/NTg dQ. (15)
Q

Similar as for the mechanical problem, a Cartesian grid con-
sisting of n. finite cells is employed to discretize the domain
2, where Q2. denotes the domain of the cell (Fig. 7c). The
smoothing of the geometry can be observed when consider-
ing the isocontour (¢ = 0) (Fig. 7d). The L?-projection is
applied globally, which will be explained in the following.

2.3.2 Global and local L2-projection

The L2-projection can be applied in two ways: globally or
locally. In the global L2-projection, the local cell matrices
and right-hand sides

M, = /NTN dQ (16)

Qe
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Fig.7 Global L2-projection approach. a grayscale function g, b level-
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R. = /NTg dQ (17)
Qe

are first computed for each finite cell before assembling them
as

M=A* M. (18)
R=A" R, (19)

to form the global system of equations. Solving the linear
system results in the coefficient vector ¢. Alternatively, in the
local L*-projection approach, M and R, are also computed
on the cell level first, according to Egs. (16) and (17). Unlike
the global approach, the local cell matrices and right-hand
sides are not assembled into the global system. Instead, a
local system of equations

M.p.,=R. c=12 ... n (20)

is solved for each cell, resulting in n. cell coefficient vectors
¢1. b2, - Dy,

In order to study the global and local L?-projection, the
following example in 2D is considered. The polynomial func-
tion

gpoly(¥) = x° + % —0.36. 1)

is given as an input, which is defined on the domain Q =
[0, 1]%> (Fig. 8a). The L2-projection is utilized in order to
approximate the function gpo1y. Both approaches are applied
to a FCM mesh consisting of 2 x 2 finite cells, using a polyno-
mial order of p = 2 (Fig. 8d). At this point, the L>-projection

is applied globally as well as locally, where the results are
compared with the reference gpoly. It can be observed, that the
level-set function of the global L?-projection ®global (Fig. 8b)
is in good agreement with the reference gpoly, even if a low
order of p = 2 is used, although an order of p,o1y = 6 would
be required to represent gpoly €xactly. The level-set func-
tion of the local Lz-projection Plocal (Fig. 8c) also matches
the reference gpoly very well inside each cell €2.. However,
Plocal €xhibits jumps at the cell boundaries and thus, vio-
lates the C%-continuity of the overall solution. Therefore, the
local approach is not able to approximate gpoly on the cell
boundaries. The reason is that, unlike the global approach,
the solution is not enforced to be equal on the cell bound-
aries and thus, C°-continuity is not guaranteed. This can
also be observed in the isocontours (¢ = 0). Here, @global
is continuous at the cell boundaries (Fig. 8e), while ¢jocal
exhibits jumps at these boundaries (Fig. 8f). Moreover, the
CO-continuity is required for the local enrichment. For these
reasons, the global L2-projection is preferred over the local
approach and will be used exclusively in this work from now
on.

2.3.3 Numerical integration

In order to compute the cell matrices M . and right-hand sides
R, numerical integration is utilized (Fig. 9). This procedure
is performed differently for M. and R.. The cell matrices
do not depend on the voxel data, so they can be computed
directly on the cell using standard Gaussian quadrature. As
aresult, Eq. (16) is evaluated as

1 1
M, =fNTNdQ=//NTNdetJC d& dp
Qe —1-1
p+1p+1

~ Y Y wgw, N'Ndet J,

i=1 j=1

(22)

GED)

where J . is the Jacobi matrix of the mapping function of the
cell c. However, special care has to be taken during the numer-
ical integration for the cell right-hand sides, which depend
on the voxel data. For this, a local integration mesh (LIM)
with uniform sub-cell division is utilized, which is chosen in
such a way that each sub-cell coincides with a voxel, so that
the integration can be performed exactly [94]. By doing so,
Eq. (17) is now evaluated as

Nsc

R.= | NTgdQ = NT dQ
c / g Z 8
Qe se=1 Qz" =&sc
Nsc
= 3 g RS @

sc=1
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Fig. 9 Numerical integration of M. and R.. The blue circles denote
the integration points

11
R = /NT dQ://-NTdethdetJZC drds
Qe S
p+1 p+1
~ Y Y wywg N det J det J¥ : (24)
i=1 j=1 (tiss7)

where the sub-cell right-hand sides R}® are independent of
the voxel data. Here, J¥° denotes the Jacobi matrix of the
mapping function of the sub-cell sc to the cell c¢. A stan-
dard Gaussian quadrature is applied for every sub-cell. The
numerical integration process can be further accelerated by
computing M. and R, in parallel (e.g. using OpenMP [14]).

@ Springer

In this context, it is possible to take advantage of the pre-
computation of M. and R, assuming that all cells having
the same size and shape. Originally, this idea was applied for
linear elastic problems, for which the cell stiffness matrices
were pre-computed [93, 94]. In this work, this approach is
applied for the L?-projection. To this end, one cell matrix M ?
and the ny. sub-cell right-hand sides RiC’O are pre-computed
first, using Eqs. (22) and (24), respectively, before reusing
them for all cells—resulting in

M, =M"° (25)
Nsc

Ro=) g R (26)
sc=1

The pre-computation significantly accelerates the simulation,
especially for very large problems.

2.4 Extension of the L2-projection for multi-material
problems

The global L2-projection can be only applied for single-
material problems. In order to derive smooth geometries for
multi-material 3D images, such as CGM, an extended L2
projection for multi-material problems is proposed. Specifi-
cally, the proposed approach should be applied to heteroge-
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grayscale function gimage

Qyvoid UQmat
g=20

grayscale function g4
grayscale function gp

(c)

Fig. 10 Concept of the extended L2-projection. a Original grayscale function Zimage D separated grayscale function g4, and ¢ separated grayscale

function gp

grayscale function gy
grayscale function gp

(a)

level-set function ¢4
level-set function ¢p

—gA

—da

(e) (f)

Fig. 11 Extended L?-projection. a, b Input grayscale functions g4 and
g8, ¢, d level-set functions ¢4 and ¢p, e, f isocontour of ¢4 and ¢p

neous problems consisting of two materials, namely matrix
and inclusions. The main idea of the extended L?-projection
is to derive two individual level-set functions ¢4 and ¢p,
where ¢4 describes the physical domain, i.e., the interface
between both materials and the void, while ¢p describes the
material interfaces, i.e., between matrix and inclusions.

In order to demonstrate this approach, the following exam-
ple is considered. A 2D image is given by the grayscale

function

0 xin Qyoid

gimage(¥) = {1 x in Quat > 27

2 xin Qine

where Q¢ denotes the domain of the matrix, Qinc the
domain of the inclusions and 2yig the void domain (Fig. 10a).
In the first step, this grayscale function needs to be separated
into two grayscale functions, g4 and gp. The first grayscale
function

0 x in Qyoid

. (23)
1 xin Qupat U Qine

galx) = {

is used to distinguish between the physical domain Qphys =
Qmat ULinc and the fictitious domain Qe = Qy0iq (Fig. 10b).
The second grayscale function

0 xin Qyoid U Lmat

1 xin Qe

gpx) = { (29)

is needed to distinguish between the different materials,
i.e. the domains Qma and Qine (Fig. 10c). The separation
procedure of g into the two functions g4 and gp can be
implemented easily within any numerical code; it is not nec-
essary to generate two additional image files. Finally, after
the separation process, the standard L2-projection is applied
to each of the two grayscale functions g4 and gp, resulting
in two separated level-set functions

(30)
€2V}

o4 = Lo{ga}
¢ = Lo{gB}.

Here, £, denotes the global L2-projection operator, which
projects the input function g to the smooth level-set function
¢, ie., ¢ = Lafg}.

In this example, the 2D image in Eq. (27) consists of
200 x 200 voxels. The L2-projection is utilized on a Carte-
sian grid with 10 x 10 finite cells and p = 8. It can be
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observed, that the computed level-set functions ¢4 and ¢p
approximate the grayscale functions g4 and gp very well
(Figs. 11a, b), thus ¢4 and ¢p can smoothly represent the
input grayscale functions (Figs. 11c, d). Furthermore, a good
agreement between the smooth level-set functions and the
input grayscale functions is also achieved in terms of the iso-
contour (Figs. 11e, f). In FCM simulations, ¢4 is used for the
geometry description and ¢p for the material interfaces. Fur-
thermore, if enrichment is applied, the enrichment function
F is constructed from ¢p utilizing Eq. (9). In this work, all
simulations were carried out using the in-house FCM code
ADHOC++ [25].

3 Benchmark problem: cube with spherical
inclusion

In the following example, a spherical inclusion under uni-
axial tension is investigated. The inclusion has the shape
of a sphere with a radius of a and is embedded in an infi-
nite domain. Linear elastic material properties are assumed,
where the spherical inclusion has a Young’s modulus of Ejyc
and a Poisson’s ratio of vjpc, while the surrounding matrix has
a Young’s modulus of E, and a Poisson’s ratio of vy,. In
order to model this problem, a finite domain Q = [— %, %]3
is considered, where a traction of 7 in the z-direction is applied
to the top and bottom surfaces (Fig. 12a). However, this leads
to a modeling error, that depends on the size of the box and
only vanishes for an infinite large box. Therefore, in order to
model this problem exactly, the analytical displacements are
prescribed on the boundary of the domain I'p = 92 instead
of applying tractions (Fig. 12b). The analytical displacement
field u is given in the Appendix A. The domain boundary
I'p = Ule I'; consists of the six surfaces I'y, Iz, ..., g,
on which u is prescribed.

The analytical deformation field is displayed in Fig. 13.
It describes the stretching of the cube under the presence of

L7

l
M
ll ;l 1“
Nm ss x J‘

t

(a) (b)

Fig. 12 Cube with spherical inclusion under uniaxial tension. a Setup
and b boundary conditions
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Fig. 13 Deformation of the spherical inclusion problem. Only half of
the domain (Fig. 15b) is shown

Table 1 Parameters for the spherical inclusion problem

Parameter Value
Geometry L 1

a 0.3
Material Eat 1

Einc 2

Vmat 0.3

Vmat 0.3
Load T 1

the spherical inclusion inside the matrix. Since the inclusion
is stiffer than the matrix, the displacements exhibit a kink at
the material interface. This leads to discontinuous strains and
stresses, posing a challenge for immersed methods such as
the FCM with regard to capturing those effects accurately.

In order to simulate this problem properly, the FCM
with local enrichment (denoted as "FCM-Enrichment") is
employed. For comparison purposes, the standard FCM
(denoted as "FCM") is utilized as well. The sphere is defined
implicitly by the level-set function

P(x,y,2) = x> +y*+ 72 —a’. (32)
The parameters used in this benchmark are given in
Table 1, resulting in the following values for the constants in

Egs. (A36)—-(A40) in the Appendix

A = 40.0013764705882353 (33)
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Fig. 14 Different meshes with a
2x2x2,b5%x5x5,and ¢

8 x 8 x 8 finite cells. Only half
of the domain (Fig. 15b) is

shown

B = —0.0000509516129032 (34)
C = —0.0011322580645161 (35)
F = 4+0.1467741935483871 (36)
H = +0.0823529411764706. (37)
and gc = 9.5. Moreover, the Lamé parameters are deter-

mined as A™ = 0.576923, A" = 1.15385, pu™ =
0.384615, u'™ = 0.769231.

For this problem, different meshes of n, x ny X n; =
N x N x Nwith N =1, 2, ..., 8 are used, where the
polynomial order is increased as p = 1, 2, ..., 5. For the
FCM-Enrichment, the cell-wise approach is utilized to enrich
finite cells cut by the material interfaces, while keeping the
order of the enriched part the same as for the smooth part
(pe = p). For this problem, the local enrichment increases
the number of DOFs for the fine meshes (e.g. N = 8)
by around 30%. Since the level-set function in Eq. (32) is
a polynomial, the interpolation can be performed exactly,
employing an interpolation order of pr = 2 for the enrich-
ment function. For the numerical integration, an octree with
a tree-depth of R = 4 is used in order to capture the discon-
tinuous integrands. The standard FCM utilizes n = (p + 13
integration points per sub-cell. For the FCM-Enrichment,
the effective order is determined as pesf = p + 2, so that
n = (peff + 13 = ( p+ 3)3 integration points per sub-cell
are employed in the cut cells. The Dirichlet boundary con-
ditions in Fig. 12b are enforced weakly, utilizing the penalty
method with a penalty factor of 8 = 10'0.

In order to study the FCM as well as the FCM-Enrichment,
a convergence study is performed. To this end, the relative
error in energy norm

U — uref

e | 100% (38)

|

is plotted against the number of DOFs (Fig. 16). Here,
the reference strain energy U™ = 0.494040525689747 is
obtained from an overkill solution. It is observed that the
FCM-Enrichment serves to achieve a lower relative error.

(a) (b)

Fig. 15 a Cutline and b half domain (y > 0) used for post-processing
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Fig. 16 Convergence study of the energy norm

The choice of polynomial order has significant impact when
aiming to reduce the relative error, whereas mesh fineness
has a subtle impact on convergence behavior.

Next, local quantities such as the axial displacement u_,
axial strain &,; and the von Mises stress oy are evaluated
along the radial cutline —% <x,y,2< % (Fig. 15a), uti-
lizing the FCM as well as the FCM-Enrichment on a mesh
with 8 x 8 x 8 finite cells and p = 5. Both methods are com-
pared to the analytical solution. The results are displayed in
Fig. 17. At first glance, it seems that there is no difference
between the FCM and the FCM-Enrichment, as both meth-
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Fig. 17 a Displacement u_, b strain ¢;;, ¢ von Mises stress oym, and d relative error in the von Mises stress e, 4., along radial cutline

ods are able to capture the displacements very accurately
(Fig. 17a). However, when investigating derivatives such as
strains and stresses, it is observed that the FCM without local
enrichment exhibits huge oscillations around the material
interfaces and therefore, is not able to capture the strains
and stresses properly. By enriching the FCM, however, the
accuracy is strongly improved and the strains and stresses are
captured very precisely (Fig. 17b, c). This also holds for all
three displacement components (uy, uy, u;) as well as for
all six strain (gxx, &yy, €7z, Exy, Exz, £yz) and stress com-
ponents (Oxy, Oyy, Ozz, Oxy, Oxz, Oyz) (Fig. 18).

In order to study the accuracy in more detail, the con-
vergence of the Mises stress is investigated. To this end, the
relative error in von Mises stress
o — o

ref
vM

Crom = -100 % (39)

is utilized and evaluated point-wise along the radial cut-
line (Fig. 15a). Here, the reference von Mises stress avri}}
is obtained from the analytical stresses. Figure 17d shows

the relative error in oy for the very fine mesh (8 x 8 x 8
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finite cells) and high-order (p = 5). It is observed that the
error is usually three to four decades lower if the enrichment
is applied. Even around the material interfaces (r = %a),
the error is still two decades lower. Different orders of
p =1,2,...,5 are investigated in the following, and the
results are shown in Fig. 19. It is observed that, for the FCM
without enrichment, the error is most pronounced at the mate-
rial interfaces. Even if the order is increased, the error does
not vanish at the interfaces. A higher order even leads to large
oscillations. On the other hand, the FCM with local enrich-
ment leads to accurate results. Here, increasing the order
causes a significant reduction in the error, even around the
material interfaces.

Finally, the axial displacement u, axial strain .., and
the von Mises stress oyy are visualized in Fig. 20. The
FCM and the FCM-Enrichment are employed here, and both
methods are compared to the reference solution. For both
numerical methods, a mesh of 5 x 5 x 5 finite cells and
p = 5 is utilized. When comparing the displacements, it
seems that both methods can capture the solution very accu-
rately (Fig. 20a). However, when looking at the strains and
stresses, it is observed that the FCM without enrichment suf-
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Fig. 19 Convergence study of the von Mises stress oy along the radial cutline

fers from high oscillations due to the material interfaces and
thus, is not sufficient anymore. On the other hand, the FCM-
Enrichment improves the accuracy considerably and is in
good agreement with the reference solution (Fig. 20b, c).
The FCM-Enrichment can therefore capture the strains and
stresses very precisely.

4 Numerical example of cemented granular
materials (CGM)

4.1 Setup of the problem

In this example, a CGM based on a real morphology is
studied. The morphology of the microstructure, composed
of cement matrix and grain particles, is derived by X-ray
CT imaging on spherical glass beads (Fig. 21a). The 3D
image consists of 75 x 75 x 135 voxels, where each voxel
has a size of syox = 13 um, resulting in a diameter of
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displacement u_, b strain &,
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Table 2 Parameters used for the CGM benchmark problem

Parameter Value
Geometry Svox 13 um

Nyox 75 x 75 x 135

d 0.975 mm

h 1.755 mm
Material Ecem 30 MPa

Egrains 4 GPa

Veem 0.2

Vgrains 0.01
Load u, -1 um

d ~ 1 mm and a height of # &~ 1.8 mm. The original
setup contains glass beads inside a cylinder. From this, a

@ Springer

FCM-Enrichment

FCM FCM-Enrichment

FCM
()

FCM-Enrichment

CGM is numerically manufactured as follows: The glass
beads are treated as grain particles, while the intermediate
air is treated as cement matrix. Linear elastic material prop-
erties are assumed for the microstructure, where the cement
matrix has a Young’s modulus of Ec, = 30 MPa and a
Poisson’s ratio of veepm = 0.2, while the grain particles
have a Young’s modulus of Egpins = 4 GPa and a Pois-
son’s ratio of vgrins = 0.01. Here, the grain particles are
Egrains/ Ecem = 400/3 &~ 133 times stiffer than the cement
matrix. Uniaxial compression is applied by prescribing a dis-
placement of u, = —1 wm in z-direction on the top surface,
whereas the axial displacement at the bottom surface is fixed
(Fig. 21b). In addition, to avoid rigid body motion and thus
account for the radial expansion and axial compression of the
cylinder sample, the displacements in tangential direction are
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Fig.21 CGM benchmark under uniaxial compression. a Geometry and
b boundary conditions

¥4
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Fig.22 a Cutline and b half domain used for post-processing

fixed at four points. For the sake of clearness, the parameters
are listed in Table 2.

4.2 Proposed FCM versions

Due to the complexity of the problem—involving irregular
geometries described by 3D images as well as the weak dis-
continuities caused by the material interfaces—the FCM is
employed together with the proposed approaches, as intro-
duced earlier in Sect. 2. This results in three different versions
of the FCM.

1. Voxel-FCM: The FCM is directly applied to the voxel
model without any L2-projection of the geometry (Step
(@ in Fig. 6). Furthermore, no enrichment is deployed.

2. FCM: The FCM with L2-projection is utilized, simulat-
ing a smooth geometry (Step @ in Fig. 6). However, no
enrichment is applied yet.

3. FCM-Enrichment: The FCM is used together with L?-
projection and local enrichment.

For all FCM versions, Cartesian meshes with equal-sized
finite cells are utilized, where NVC? voxels are grouped
together inside each finite cell. NVC denotes the number
of voxels per finite cell in every direction [40], indicat-
ing how coarse or fine a mesh is. In this study, different
meshes with NVC € {15, 5, 3} are investigated, resulting
inny xnyxn; € {5x5x9, 15x15x27, 25 x 25 x 45}
finite cells (Fig. 23). In order to reduce the computational
effort, void cells—i.e. cells that do not contain any material—
are disregarded. For the fictitious domain, afer = 10710 is
used, resulting in a Young’s modulus of E\pig = dfict Ecem =
3-1073 for the void. The penalty method with a penalty factor
of B = 10% is applied to prescribe the Dirichlet boundary
conditions. The polynomial order p of the FCM is increased
asp =1, ..., 4. A polynomial order of pLS = 2 is used for
the Lz—projection, while the mesh is the same as the one used
for the FCM (NVC® = NVC). Enrichment is applied using
the cell-wise approach, choosing the same polynomial order
for the smooth and enriched part of the solution (p, = p). In
addition, the interpolation order of the enrichment function is
the same as the order of the L2-projection (pr = p"S). This
leads to an effective order of peff = p + 2. For the numerical
integration, an octree with a tree-depth of R = 3 is uti-
lized. Here, Gauss quadrature is applied with n = (p + 3)3
integration points per sub-cell for the FCM-Enrichment and
n=(p+ 1)3 for the FCM versions without enrichment.

In order to study the accuracy of the different versions
of the FCM, a convergence study is performed (Fig. 24),
where the strain energy is plotted over the number of DOFs.
Up to ngor & 10°, the FCM-Enrichment yields a slightly
faster convergence than the other versions, while the results
for larger DOFs are similar for the different versions of the
FCM. The convergence study also reveals that the number of
finite cells or NVC has a huge influence on the results, which
is why a fine mesh is needed to obtain good results.

4.3 Verification against FEM

Finally, the different versions of the FCM are verified against
the FEM. The mesoscale FEM approach is based on the
image-adapted meshing technique (IAMT) [56]. In this
approach, a boundary-conforming mesh of single material
four-noded tetrahedral elements is generated for each phase
of the (segmented) CT image, which can then be imported
into any finite element code [8]. Here, the commercial finite
element code ABAQUS [83] is deployed to read the mesh
and solve the mechanical problem. This approach was fur-
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Fig.23 Meshes utilized for all
FCM versions. a NVC = 15, b
NVC = 5,and ¢ NVC =3
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Fig.24 Convergence study of the strain energy

ther extended, e.g. by utilizing quadratic tetrahedral elements
[57] or smooth geometry descriptions by level-set functions
based on the signed distance field (SDF) [55].

In this study, the different versions of the FCM are com-
pared with the FEM in terms of local quantities. For the
mesoscale FEM approach, a boundary-conforming mesh is
utilized (Fig. 25), resulting in 2689403 elements. For all FCM
versions, a structured mesh with NVC = 5 and a polynomial
order of p = 3 is deployed (Fig. 23b), resulting in 5427 finite
cells. Table 3 lists the number of elements and cells for all
meshes of the FCM versions as well as the FEM.

The axial displacement field u, evaluated on the half
domain (Fig. 22b) using the different FCM versions as well as
the FEM is shown in Fig. 26a. It is observed that all FCM ver-
sions provide similar results and that there is a close match
with the FEM. It is worth mentioning that, based on these
results, the grain particles can be visually distinguished from
the matrix. Indicatively, the grains can be identified, where
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Fig.25 Maesh utilized for the FEM

Table 3 Number of finite elements and cells for the meshes of the
different methods

Method Parameter Number of elements/cell
FEM 2689403
FCM versions NVC =15 225

NVC =5 5427

NVC =3 24259

u, barely changes, while deviations can be observed at the
interfaces between the grains and the cement matrix. Still,
there are slight differences in u, between all FCM versions
and the FEM inside the large grain.

The von Mises stress oy is evaluated on the half domain
(Fig. 22b), for which the results are displayed in Fig. 26b.
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Fig.26 Comparison of the a
axial displacement u, and b von
Mises stress oyn between the
different FCM versions and the
FEM. All FCM versions are
utilized with NVC = 5 and

p = 3. Visualization of u, on
the half domain (Fig. 22b)
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Fig.27 Comparison of the von Mises stress oy\ between the different
FCM versions and the FEM along the axial cutline (Fig. 22a)

The results reveal that high stresses occur inside the grains,
at the contact points between two very close particles. These
locally concentrated stress values then decay with increas-
ing distance from the contact points. Although the stresses
obtained from the FCM versions are similar to the FEM, the
peak stresses are slightly overestimated by the FCM versions
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as compared to the FEM. When comparing the different FCM
versions, oscillations and undesired stresses at the material
interfaces are observed for the "Voxel-FCM". One reason for
this is the discontinuous geometry description provided by
the voxel model. Another reason are the weak discontinuities
caused by the material interfaces. In order to tackle the first
issue, the L?-projection is utilized in order to obtain a smooth
geometry description. By doing so, the stresses resulting from
the "FCM" are smoother as compared to the "Voxel-FCM".
However, there are still some stress oscillations present. This
remaining issue is solved by adding enrichment to the FCM.
Consequently, the "FCM-Enrichment" further improves the
stresses and ensures that the oscillations vanish.
Furthermore, a quantitative study of the von Mises stress
along the axial cutline (Fig. 22a) is carried out. The results
shown in Fig. 27 confirm the findings from the previous
study. Again, all FCM versions are able to capture the von
Mises stress very well, exhibiting the same behavior as the
FEM. However, higher stress values are predicted by the
FCM versions as compared to the FEM. Similar as before,
the oscillations at the material interfaces obtained by the
"Voxel-FCM" are reduced by the L2-projection and further
decreased by local enrichment. These studies demonstrate
that the FCM, extended with L2-projection and local enrich-
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Fig. 288 CGM sample under uniaxial compression. a Real cylindrical
sample, b 3D image and ¢ 2D slice

ment, is able to simulate heterogeneous microstructures with
complex geometries like CGM.

5 Axisymmetric simulations of cemented
granular materials (CGM)

5.1 Problem setup

Finally, the proposed FCM approaches are utilized to inves-
tigate the mechanical behavior of a real CGM sample under
uniaxial compression. The sample has a diameter of d =
2R ~ 10 mm, a height of # ~ 18 mm and is composed of
grain particles, embedded in a cemented matrix (Fig. 28a).
The morphology of the sample is obtained from X-ray CT,
and filtering is applied to the CT scan to remove image arte-
facts [56, 58]. The resulting 3D image is finally segmented
via thresholding (Fig. 28b). In order to accelerate the com-
putations, a 2D slice of the CT scan is considered. It consists
of 375 x 1350 voxels, with a voxel size of syox = 13 um
(Fig. 28c¢). The problem is modeled assuming an axisymmet-
ric formulation [66], which represents the natural behavior of
the 3D cylinder under compression, e.g., the axial compres-
sion and radial expansion. Although the original 3D image is
not homogeneous, the 2D axisymmetry still provides reason-
able results and thus, it is very well suited for this problem.

The boundary conditions are defined as follows: The left
(r = 0) and bottom side (z = 0) are fixed in normal direc-
tion, and a prescribed displacement of #, = —1 pum in axial
direction is applied to the top side (z = h). The prescribed
axial strain is then given as

~ —0.0056 % (40)

&z =

SN

and thus, £,, < 1. Due to this reason, the material properties
are considered to be linear elastic. For the cement matrix,
the Young’s modulus is assumed as Ecenm = 30 MPa and
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Fig. 29 a Geometry with boundary conditions and b cutline for post-
processing

Table 4 Parameters used for the CGM problem

Parameter Value
Geometry Svox 13 um
Nyox 375 x 1350
R 4.875 mm
h 17.55 mm
Material Ecem 30 MPa
Egrains 30 GPa
Veem 0.2
Vgrains 0.01
Load U, —1pm

the Poisson’s ratio as veey, = 0.2. For the grain particles, a
Young’s modulus of Egpins = 1000 Ecey = 30 GPa and a
Poisson’s ratio of vgpins = 0.01 are assumed. All parameters
are listed in Table 4.

5.2 Displacement and stress analysis utilizing the
FCM versions

The FCM versions proposed in Sect. 4.2 are deployed for the
numerical simulation of the problem. A Cartesian mesh with
n, X n, =75 x 270 finite cells is utilized, corresponding to
NVC = 5 (Fig. 30). The structure also contains some voids,
which are treated as a fictitious domain with age; = 107,
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FEM mesh

FCM mesh

Fig.30 Mesh comparison of the FCM and FEM. The meshes are dis-
played on a subset (yellow color) of the whole domain

Table 5 Number of finite elements and cells for the FCM and FEM
meshes

Method Parameter Number of elements/cells
FEM 983 445
FCM versions NVC =5 20020

leading to a Young’s modulus of Eyoig = ofict Ecem = 30
Pa. Fictitious cells are disregarded in order to further reduce
the computational costs. Dirichlet boundary conditions are
enforced by the penalty method, with a factor of 8 =
1010 Ecery = 3 - 107, For the FCM versions, a polynomial
order of p = 8 is used. Smooth geometry representations
are obtained by the L2-projection, which is applied to the
FCM mesh, employing a polynomial order of p™> = 4. For
the local enrichment, the cell-wise approach comes into play,
keeping both smooth and enriched orders the same (p, = p).
The enrichment function is constructed using the same inter-
polation order as for the L?-projection (pr = p™¥), resulting
in an effective order of pefr = p + pr = p + 4. A quadtree
with a tree-depth of R = 3 is employed for the numerical
integration, resulting in n = (p + 5)? integration points per
sub-cell if enrichment is applied—and n = (p+1)? otherwise.

Furthermore, simulations are performed following the
mesoscale FEM approach based on IAMT [56], as described
in Sect.4.3. This results in a very fine mesh with 983445 lin-
ear triangular elements (Fig.30). As compared to the FEM,
the Cartesian grid utilized in the FCM versions is much
coarser, consisting of 20020 cells. The number of elements
and cells for both methods are listed in Table 5.

First, the FCM versions are qualitatively compared against
the FEM by investigating the displacements and stresses on
the 2D slice. The radial and axial displacements (u, and
u;) resulting from the FCM versions match the FEM results
very well (Figs. 31a, b). When studying the von Mises stress
owM, the results of the different FCM versions seem to be
very similar to the FEM results (Fig. 32). However, if the
geometry is not smoothed (by the L2-projection) and no
enrichment of the shape functions is applied, large oscilla-
tions in the stresses arise at the material interfaces, as shown
by the "Voxel-FCM". The L2-projection helps to overcome
the staircase geometry and thus, reduce the oscillations, as
shown by the "FCM". Nevertheless, the smooth shape func-
tions of the FCM Ansatz are unable to capture the weak
discontinuities of the solution at the material interfaces. This
issue is solved by enriching the FCM Ansatz. As shown by
the "FCM-Enrichment", the stress oscillations at the material
interfaces are further reduced, leading to improved results.

Moreover, a quantitative comparison between the FCM
versions and the FEM is carried out by evaluating the dis-
placements on the axial cutline (Fig. 29b). Similar as for the
previous study, a good agreement between the FCM versions
and the FEM is observed (Fig. 33). Among the different FCM
versions, the "FCM-Enrichment" provides the most accurate
results as compared to the FEM.

Although both approaches - namely FEM and FCM - dis-
cretize the problem utilizing continuum elements/cells, they
show potential to predict failure mechanisms such as matrix
cracking and grain crushing [86, 87], which are usually
captured by particle-based approaches such as the discrete
element method (DEM) [17, 48].

6 Conclusion

In this work, several extensions of the FCM for the simu-
lation of image-derived heterogeneous microstructures are
presented. The simulation of such problems remains a chal-
lenging task due to the following issues: Firstly, the staircase
geometry description provided by the 3D images results in
non-smooth solutions and singularities in the stresses. Sec-
ondly, the sudden change in the material parameters causes
weak discontinuities at the material interfaces, involving
jumps in the strains and stresses. Thus, the standard FCM
is not sufficient to address these issues.

In order to overcome the first problem, the L?-projection
was applied. This approach derives a smooth geometry
description from 3D images acquired through X-ray CT
scans. This leads to a smooth level-set function, which
approximates the 3D image by high-order hierarchical shape
functions. In particular, the isocontour is captured precisely,
even for low polynomial orders, ensuring that the geometry is
preserved very well. Utilizing this approach within the FCM

@ Springer



Computational Mechanics

Voxel-FCM FCM
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FCM-Enrichment
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Fig. 31 Comparison of the a radial displacement u, and b axial displacement u, between the different FCM versions and the FEM. All FCM

versions are utilized with NVC =5 and p = 8

reduces the singularities in the stresses and provides smooth
results.

The second problem was tackled by enriching the FCM.
The special shape functions provided by the local enrich-
ment are constructed from a level-set function and therefore,
are able to capture the weak discontinuities at the material
interfaces. The enrichment further reduces the oscillations
of the stresses and improves the convergence behavior. The
application of this approach on very complex geometries
is straightforward, assuming that such a geometry can be
described by a level-set function.

@ Springer

Both approaches, namely the L?-projection and the local
enrichment of the FCM, are combined when dealing with het-
erogeneous image-derived microstructures. This is the case
for CGM, which consists of cement matrix as well as grain
particles and also includes void. To this end, an extension of
the L2-projection was proposed, suited for this specific prob-
lem. The main idea of the extended L2-projection is to split
the 3D image into two sub-images and derive two individual
level-set functions. In the context of CGM, the first level-set
function describes the physical domain of the whole struc-
ture, while the second level-set function captures the material
interfaces and is also used for the enrichment function. The
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Fig.32 Comparison of the von Mises stress oym between the different FCM versions and the FEM. All FCM versions are utilized with NVC = 5

and p =8
0.05 T T T
—FEM (Reference)
0.04 - ---VoxelFCM (p = 8, NVC = 5)
--FCM (p = 8, NVC = 5)
0.03~ —FCM-Enrichment (p = 8, NVC = 5)[
0.02

ur [pm]

-0.05 . . . . . . . I
0 2 4 6 8 10 12 14 16

7z [mm]

(a)

T T

—FEM (Reference)
---VoxelFCM (p = 8, NVC = 5) i
---FCM (p = 8, NVC = 5)
~—FCM-Enrichment (p = 8, NVC

0.1+

-0.2+

-0.3

0.4 -

-05-

u; [pm]

-0.6 -

-0.7

-0.8

-09-

1 . . . . . . . .
0 2 4 6 8 10 12 14 16

7z [mm]

(b)

Fig.33 Comparison of the a radial displacement u, and b axial displacement u, between the different FCM versions and the FEM along the axial

cutline (Fig. 29b)

global L2-projection ensures C%-continuity for the level-set
functions, which also holds for the enriched part of the solu-
tion.

The proposed methods were studied on a simple bench-
mark. Furthermore, an example of CGM was investigated.
To this end, three different versions of the FCM were pre-
sented. First, the FCM defined directly on the voxel-model
(denoted as "Voxel-FCM"). Second, the FCM combined with
L2-projection (denoted as "FCM"), accounting for a smooth
geometry. And lastly, local enrichment is added to the smooth
FCM (denoted as "FCM-Enrichment"), capturing the weak
discontinuities at the material interfaces. To begin with, the
FCM versions were studied. Finally, these FCM versions
were verified against the FEM. The proposed approaches

of the FCM were successfully applied to complex image-
derived multi-materials such as CGM, which are important
for geotechnical applications. However, the presented exten-
sions of the FCM can also be utilized in other research fields
(e.g. hybrid metal foams or bones / vertebrae).

In future work the "FCM-Enrichment" will be utilized to
further investigate CGM, with the aim to get more insight
into their micro-mechanical behaviour. Here, the numeri-
cal homogenization [40] will be applied on CGM, in order
to compute their effective material properties. The "FCM-
Enrichment" helps to compute the local strains and stresses
accurately, which is required for precise computations within
the homogenization procedure and the consideration of fail-
ure. So far, only linear elasticity has been considered. It
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is known that at larger deformations, fracture will occur
in microstructures such as CGM. Therefore, in order to
simulate crack initiation and propagation inside CGM, the
"FCM-Enrichment" will be extended by phase-field model-
ing [18]. Here, the accurate strains and stresses provided by
the "FCM-Enrichment" are necessary in order to predict the
crack propagation correctly. Furthermore, interfacial fracture
plays an important role in CGM, where the cracks propagate
around the material interfaces. The proposed approach will
be extended in order to model this effect.

Appendix A Analytical solution for spherical
inclusion problem

Appendix A.1 Transformation into Cartesian
coordinates

The reference solution for the spherical inclusion problem
under uniaxial tension is provided in [6]. Here, the analytical
displacement field is given in spherical coordinates (r, 8, ¢)
as

ux)=|uy | =u(r,0)e, +ug(r,0)ey (A1)

Uz

and transformed into Cartesian coordinates (x, y, z). The

solution is assumed to be axisymmetric, i.e., independent

of ¢, leading to u, = 0 and %’z = %L(; = 0. The unit vectors

are given as
[ sin(6) cos(p)
e (r,0,¢) = | sin(@) sin(p) (A2)
| cos(9)
[ cos(6) cos(¢)
eg(r,0,¢) = | cos(0)sin(p) (A3)
—sin(#)
The spherical coordinates of a point x = (x,y, z) are
computed as
r=,/x24+y>+2z2 (A4)
6 =wn' (2) (A5)
Z
0= tan~! (X> (A6)
X

where p = /x2 4 y2. Inversely, the Cartesian coordinates
are computed as x = r e, or

(A7)
(A8)

x = rsin(@) cos(p)
y = rsin(0) sin(p)
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z = rcos(h). (A9)

Appendix A.2 Displacements, strains, and stresses

The analytical solution is defined for each material (labeled
as "mat" or "inc"). The analytical displacements inside the
matrix are given as

A 6B 2g.C  vpal
mat _ _ 2 7 fHdc~  "ma
e (x) = ( r3 + rd 373 Emat)x

30B
—<—7 (4 - 2qc)—5)12x (A10)
A 6B 2g.C  vpal
mat _ _ 2 7 fHdc~  "ma
ty x) = ( r3 + rd 373 Emat)y
30B
-(BF -G (Al

A 18B 2. C 1
-5 +—=+ z
r r

308 C\ 3
—<r—7 +(4- 2qc)r—5)z : (A12)

The analytical displacements inside the inclusion are given
as

ul(x) = (—2F + H)x (A13)
ul(x) = (—2F + H)y (A14)
ul™(x) = (4F + H)z. (A15)
The analytical strains inside the matrix are given as
A 6B 2g.C  vpal
mat _ _ 2 o7 fHdc~  “ma
Exx (¥) = ( r3 + rd 3r3 Emat>
30B C\ »
_<_r7 (4240 rS)z
(34 0B 2.C)
5 7 5
210B C
+< - + (20 1Oqc)_7>z2x2 (A16)
, A 6B 2¢.C  vmul
mat _ _ - ¢ R, ma
Eyy (%) = 3T 05 T 3,3 Emat)
—<r—7 +(4 ch)r—s)z
34 30B  2¢.C)\ ,
+<r_5 o7 S )y
210B C
+< 5— + (20— IOqC)—7>22y2 (A17)
r r
A 18B 2gc.C 1
mat _ c
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3A  180B C\ ,
(37 -7 - s )
210B C\ 4
+< 5 +(20—10qc)r—7)z (A18)
34 30B 24.C
e ( )_<r5 T+ )x
210B C
+ 5 + (20 — quc) 2xy (A19)
34  90B C
erit(x) = (— - - (10 - 4qc)ﬁ>xz
210B C\ ;
+< 5 ~|—(20—10qc)r—7)xz (A20)
34 90B C
mat() ( - - (10— 4qc) >yz
210B C
+< 5 + (20 — 10qc) )yz (A21)

The analytical strains inside the inclusion are given as

e"(x) = —2F + H (A22)
eM(x) = —2F + H (A23)
e(x) = 4F + H (A24)
£M(x) =0 (A25)
e(x) =0 (A26)
£ (x) = 0. (A27)

The analytical stresses inside the matrix or inclusion (@ =
mat/inc) are given as

0l (x) = Aatr(e%) + 2pqed, (A28)
0y (X) = Aatr(e%) + 2uqey, (A29)
02(x) = hatr(e%) + 2, (A30)
ogy (X)) = 2qed, (A31)

©0X) = 2pqe, (A32)
a;"z (x) = 2“01531’ (A33)
with tr(e®) = &y, + €5, + &7, and the Lamé parameters
ha = VoL (A34)

(I =2ve) (1 + va)
Eq

He = 0w (A5

The constants used in Eqs. (A10)—(A27) are found as

_ 9 A7 (A36)
6/4mat (1 + Vmar) Q2
_ (Mmat — Minc) S (A37)

8imat O3

S(tmat — Minc) (1 — 2Vmat)a3 7

C = (A38)
8:““matQ3
5(1 — vpat) —
F = w, (A39)
403
_ (1 = vmat) (1 — 2vmar) 7 (A40)
2(1 + vimap) Q2
and
5 — 4Uma[
= — A41
qc 1= 2t ( )
with
01 = (=1 = vmat + 2Vinc) mat + (I = 2Vmar + Vine) ine
~+ 2VmatVine (Wmat — Minc) (A42)
02 = (2 — 4vine) hmat + (1 + Vine) tinc (A43)
03 = (7 — Svmat) hmat + (8 — 10vmac) tinc- (Ad4)
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