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Editor’s Preface

Die sogenannte ,Standard-Material-Point-Method (MPM)“ wurde in den 90er Jahren vor-
gestellt. Coetzee hat die Standard MPM im Jahr 2004 fiir die Modellierung von grofsen
Verformungen im Boden unter Nutzung der Biot-Gleichungen erweitert und damit eine
neue Forschungsrichtung in der numerischen Geotechnik initiiert. Mit MPM gelingt es
beispielsweise das Versagen einer Bodensidule unter Eigengewicht, die dynamische Ein-
bringung von Profilen in den Untergrund, die Verdichtung von B&den mittels schwerer
Fallmassen oder die Explosion von Blindgdngern im Untergrund numerisch zu model-
lieren. Solche dynamischen Herstellungsvorginge mit grofen Verformungen bilden eine
der grokten Herausforderungen in der numerischen Geotechnik.

Seit der Arbeit von Coetzee (2004) befassen sich Wissenschaftler aus der ganzen Welt mit
der Weiterentwicklung der MPM auf geotechnische Problemstellungen mit groften Verfor-
mungen. Zu nennen ist hierbei die von Professor Peter Vermeer angestofene internationale
Forschergruppe (MPM Community), deren Programmcode unter Anura3D bekannt gewor-
den ist, einer Gruppe in China und einer in Polen. Alexander Chmelnizkij ist seit Jahren
Mitglied der Kernentwicklungsgruppe des Programms Anura3D, welches inzwischen in
Teilen als open-source-code der Wissenschaft und Praxis zur Verfiigung steht.

Alexander Chmelnizkij befasst sich im Rahmen seiner Dissertation mit der Double-Point
MPM (2P-MPM), um beispielsweise eine Separierung von Wasser und geséttigtem Boden
abbilden zu kénnen. Zur Erzielung einer ausreichenden Genauigkeit und Konvergenz ist es
zwingend notwendig, dass geniigend numerische Materialpunkte in den Gebietselementen
vorhanden sind, da es sonst zu ungewiinschten Reflexionen kommen kann. Um dies zu
gewéhrleisten, entwickelt Alexander Chmelnizkij im Rahmen seiner Dissertation eine reg-
ularisierte 2P-MPM.

Die Arbeit ist zu wesentlichen Teilen im Rahmen des von der DFG geférderten Forschungs-
projektes GR 1024/45 Untersuchung geotechnischer Randwertprobleme mit Boden-Was-
ser-Interaktion mittels Double-Point Material Point Method (2P-MPM)“ entstanden.

Zielsetzung der Arbeit von Alexander Chmelnizkij ist geméf Kapitel 3, Seite 5:

,From the investigations made, five main objectives emerge:

- The first objective of the thesis is the derivation and overview of governing equa-
tions. ..

- The second and main objective is the review of major developments in MPM with
emphasis on the Improved MPM (iMPM) recently developed by Sulsky and Gong
(2016).... A new approach based on matrix regularization is proposed ..



- The third objective is the extension of the proposed modification of iMPM to the
coupled formulation for saturated soil.

- The forth objective is the parallelization of the 2P-MPM. ..

- The fifth objective, resulting from the previous points, is the development of the
Open-Source code in MATLAB including the developed methods.“

Alexander Chmelnizkij fiihrt valide Grundsatzuntersuchungen und Weiterentwicklungen
zur MPM fiir porése Materialien (Boden) durch. Dazu hat er einen eigenen Code in
Matlab geschrieben und damit die M&glichkeit bekommen, Schritt fiir Schritt einzelne En-
twicklungen zu analysieren, voran zu treiben und auszuprobieren. Die Vorgehensweise ist
dabei duferst systematisch. Hier kommt ihm sein Studium der Mathematik zu Gute.

In Kapitel 1 fiihrt er knapp in die Thematik ein. Der Stand der Forschung ist in Kapitel 2
auf lediglich 2 Seiten dargestellt. Dies begriindet sich dadurch, dass er die Ableitung und
den Uberblick der wesentlichen Gleichungen als erstes Ziel ausgegeben hat. Entsprechende
Ausfithrungen finden sich daher in den nachfolgenden Kapiteln 4 und 5. In Kapitel 4 fiihrt
er die wesentlichen Gleichungen und Grundlagen fiir porése Materialien auf. In Kapitel 5
behandelt er die Grundlagen der Material Point Method. Wichtig ist dabei seine Analyse
der Probleme der Standard MPM, wie beispielsweise ,,Grid Crossing®, im Abschnitt 5.2. ITm
Abschnitt 5.3 geht er auf Verbesserungen wie die ,Generalized Interpolation Material Point
Method (GIMP)* ein. Anschaulich werden die Unterschiede durch die Bilder 5.4 und 5.5
fiir das Beispiel eines auf eine starre Platte fallenden Balls. In Kapitel 6 geht es um die Reg-
ularisierung der MPM, um eine hohere Genauigkeit und Robustheit zu erzielen. Abschnitt
6.3.1 behandelt die adaptive Regularisierung. Die Double-Point MPM wird in Kapitel 7
hergeleitet, siche Bild 7.1. Die mit 2P-MPM simulierte quasistatische Konsolidierung einer
Bodenséule wird in Bild 7.4 mit der analytischen Losung verglichen. Die eindimensionale
Wellenausbreitung in geséttigtem Boden wird in Abschnitt 7.6 untersucht. In Kapitel 8
beschreibt er die von ihm implementierte Parallelisierung der 2P-MPM. Bilder 8.2 und 8.3
zeigen den Vergleich fiir zwei Benchmarks und Bild 8.4 die damit erzielte Beschleunigung
der Rechenzeit. In Kapitel 9 wendet er seinen Code auf das Problem eines im Boden
explodierenden Blindgéingers (Kampfmittel) an, siehe Bild 9.2. Die Arbeit schlieft mit
einem knapp formulierten Fazit und einem Ausblick in Kapitel 10.

Die von Alexander Chmelnizkij vorgelegte Arbeit besticht durch die dufserst systematische
Vorgehensweise bei der Herleitung und Ableitung von Verbesserungen sowie Erweiterungen
der 2P-MPM fiir porose Materialien. Diese umfangreichen mathematisch-numerischen Un-
tersuchungen und Weiterentwicklungen bilden den Schwerpunkt seiner Arbeit. Nicht en-
thalten in der von ihm vorgelegten Dissertation sind seine Code-Entwicklungen in Anura3D.
Ihm ist als Mathematiker die Weiterentwicklung der MPM zur 2P-MPM mit adaptiver
Regularisierung offensichtlich wissenschaftlich wichtiger als die ausfiihrliche Darstellung
der von ihm durchgefiihrten Messungen und Modellierungen zur Einbringung von Profilen
in den Baugrund, zur Baugrundverbesserung mittels dynamischer Fallgewichte sowie zur
Untersuchung der Wellenausbreitung von Detonationen im gesattigten Boden.



Alexander Chmelnizkij hat bisher in zwei Buchbeitrigen, in einer qualititsgesicherten
Fachzeitschrift und in 11 Beitrigen auf internationalen und nationalen Tagungen pub-
liziert. Esist nun vordinglich den Kern seiner Dissertation in qualititsgesicherten Fachzeit-
schriften der Fachwelt zur Verfiigung zu stellen.

Zusammenfassend ist festzuhalten, dass Alexander Chmelnizkij mit seinen mathematisch-
numerischen Entwicklungen einen wesentlichen Beitrag zum Stand der Wissenschaft in der
Material Point Method geleistet hat.

Ich freue mich sehr, dass Alexander Chmelnizkij auch weiterhin - nun als Postdoktorand
- bei uns am Institut tatig sein wird.

Hamburg, 28. Dezember 2022

Jiirgen Grabe






Author’s Preface

Die vorliegende Dissertation ist wéhrend meiner Tatigkeit als wissenschaftlicher Mitar-
beiter am Institut fiir Geotechnik und Baubetrieb der Technischen Universitdt Hamburg
entstanden.

In dieser Zeit hatte ich das Vergniigen, Teil der Anura3D MPM Research Community zu
sein und im regelméfigen wissenschaftlichen Austausch mit meinen geschétzten interna-
tionalen Kollegen zu stehen. Viele Ideen und Ansitze dieser Arbeit sind durch diesen
Austausch entstanden. Ich bin sehr gliicklich dariiber, dass aus der kollegialen Zusam-
menarbeit Freundschaften entstanden sind, die unsere gemeinsame Forschungsarbeit noch
erfreulicher gemacht haben. Ich freue mich auch in der Zukunft weiter innerhalb dieser
Gruppe arbeiten zu kénnen und an der Entwicklung der MPM beteiligt zu sein.

Fiir die Unterstiitzung bei der Ausfertigung der Dissertation méchte ich besonders Georg,
Martin, Paco, Dominik und Sparsha danken.

Mein besonderer Dank gilt Herrn Prof. Dr.-Ing. Jiirgen Grabe fiir die vielseitigen und
spannenden Moglichkeiten an unserem Institut, die zur Fertigstellung dieser Dissertation
gefiihrt haben. Weiterhin md&chte ich Herrn Prof. Dr.-Ing. habil. Alexander Diister
und Herrn Prof. Dr. Paolo Simonini fiir die Begutachtung und das Interesse an meinem
Forschungsthema danken. Bei Herrn Prof. Dr.-Ing. Bastian Oesterle bedanke ich mich
fiir die Ubernahme des Priifungsvorsitzes.

Ich méchte mich herzlich bei meinen Kollegen am Institut fiir Geotechnik und Baubetrieb,
die mir immer unterstiitzend zur Seite gestanden haben bedanken und hoffe, dass der
fachliche und gesellige Austausch weiterhin bestehen bleibt.

Meiner Familie méchte ich einen ganz besonderen Dank aussprechen, der weit iiber das
Fachliche und Wissenschaftliche hinausgeht. Eure Unterstiitzung und Wertschéitzung ist
die grokte Motivation fiir mich.

Hamburg, Februar 2023

Alexander Chmelnizkij
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Chapter 1

Introduction

In geotechnical engineering often, problems are considered in which both wave propagation
and large deformations play an essential role. In addition, the soil under consideration
is often layered and saturated with water. In many respects, the numerical simulation of
such problems is currently being investigated using various methods. Two aspects are of
particular interest in this investigation.

On one hand, the question of correct governing equations is not resolved, and one can find
numerous publications that use different sets of equations. On the other hand, a suitable
numerical method for solving the governing equations has to be answered. Thereby, the
numerical method must be able to represent large deformations in addition to the corre-
sponding accuracy and stability.

Within the framework of continuum mechanics, there are different two-phase models for
saturated soil that describe the internal interactions between soil and pore water. In order
to consider dynamic problems, theories are required to take into account inertia effects.
Biot (1956a) and Biot (1956b) developed the first set of dynamic equations, and a similar
formulation was presented in the same year by Jong (1956). These formulations are based
on some assumptions which, according to O. Zienkiewicz et al. (1999) and van Dalen (2013)
can be described as:

e The continuum for the grain structure and the pore water is assumed to be super-
posed.

e The representative volume element in the derivation of the governing equations is
considered to be small in comparison to the occurring wavelengths and large in
comparison to the soil grains.

e The grain structure is assumed to deform according to a linearly elastic stress-strain-
model.

e Small deformations of the soil are assumed, so the porosity and permeability remain
constant.

e The pore fluid is assumed to have no shear strength.
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e The solid and liquid phases are homogeneous and isotropic.
e The continuum should obey mass and momentum conservation.

e Thermal and chemical processes are neglected.

Biot’s formulation considers, in contrast to Terzaghi’s consolidation theory, the compress-
ibility of the soil grains and pore water. An intensive numerical study of Biot’s equations
was carried out in O. Zienkiewicz etal. (1999). Theories considering large deformations
and therefore a changing porosity field were developed for example in the framework of
the mixture theory. A detailed overview of the development of different formulations can
be found in Boer (2000).

One aim of this thesis is to develop a numerical method for solving dynamic boundary
value problems undergoing large deformations for saturated soils. Therefore, in particu-
lar the 2P-MPM (also known as Double-Point- or Dual-Layer-Formulation Material Point
Method) Wieckowski (2013) method is considered. As a starting point existing methods
are implemented and investigated. These implementations are then improved based on
two main aspects. The stability and accuracy of MPM and the optimization of the cal-
culation time, which enables to calculate a larger number of material points (MP) and
elements.

The origins of MPM can be found in fluid mechanics with the Particle in Cell (PIC) method
(Harlow, 1962). The so-called Standard MPM, was first introduced by Sulsky, Chen, et al.
(1994), which further developed the idea of PIC for solids. The application of PIC and
MPM for the simulation of geotechnical boundary value problems was first shown in C. J.
Coetzee (2004) and C. Coetzee et al. (2005). In Al-Kafaji (2013) and Wieckowski (2013)
the first dynamic formulation for water-saturated soil was presented. Numerous extensions
and improvements of the method have been published in the last decades, which are sum-
marized in de Vaucorbeil et al. (2020). The Double-Point-MPM (2P-MPM) (Wieckowski,
2013) is of particular interest for the simulation of geotechnical problems and the interac-
tion between structures, water and soil. It is able to represent deformations of any size for
all considered materials. The mentioned formulations for saturated material were derived
based on the Standard MPM approach and inherited some numerical issues, which will be
explained further along this thesis. It is desirable to extend the latest improvements in
MPM to the 2P-MPM in order to minimize the numerical errors of the method.



Chapter 2

State of research

In geotechnical engineering, MPM has become of immense interest in recent years. In par-
ticular, the Anura3D MPM Research Community (www.anura3d.com) focuses on applying
MPM in geotechnics. The release of an Open-Source code, the organization of two interna-
tional conferences and the publication of an MPM book (Fern et al., 2019) for geotechnical
applications raised the attention of the method in the geotechnical world. Besides the
applications for geotechnical problems, MPM continues to develop through contributions
from numerous fields. Usage of MPM encompassed the non-scientific communities in the
form of animation for Disney movies like Frozen, Big Hero 6 and Zootopia (Jiang et al.,
2016).

Due to different applications, many variants of MPM have been developed over the years.
In particular, most of the MPM variants differ in applying different nodal and material
point (MP) shape functions. The reason for that being the overwhelming spatial error
occurring in large deformation problems. Bardenhagen and Kober (2004) introduced the
generalized interpolation material point (GIMP) method, which attempted to mitigate
the well-known grid-crossing error in the Standard MPM by smoother shape functions.
The characteristic function with compact support was introduced as MP shape function.
M.Steffen et al. (2008) suggested using higher order B-Splines instead of linear nodal shape
functions and thus introduced the B-Spline MPM (BS-MPM). Despite the improvements
for the grid-crossing issue made by GIMP and BS-MPM, the methods still suffered from
undesired gaps in the form of empty elements, leading to unphysical separation of mate-
rials. To overcome this issue, Sadeghirad, R. M. Brannon, etal. (2011) and Sadeghirad,
R. Brannon, et al. (2013) introduced the Convected Particle Domain Interpolation (CPDI)
and later the CPDI2, which could handle tensile deformations at the cost of introducing
deformable domains for MP. The use of these deformable domains led to similar problems
of mesh distortion as found in Lagrangian FEM. The fact that the number of MP and
nodes is not equal in MPM led to the discovery of the so-called Null-Space problem by
Gritton et al. (2015). This problem is caused by the rank deficiency of the global and local
mapping matrices. Gritton efal. (2015) introduced a Null-Space filter to overcome this
issue.

Recent developments by Sulsky and Gong (2016) connected MPM closer to the framework
of meshfree methods. The computational grid in MPM can be regarded as a circumvention
for discretising differential operators on scattered data points and a simplified neighbour
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searching tool. In particular, the similarity of weighted least squares (WLS) (Wallstedt
and Guilkey, 2011) or moving least squares (MLS) (Edwards and Bridson, 2012) approx-
imations and the mapping between MP and nodes, allowed the application of methods
developed for meshfree methods in MPM. Many meshfree methods are suitable, for the
simulation of large deformations of solid material as no mesh distortion appears. Research
regarding the reproduction of polynomials, Partition of Unity property, and treatment
of boundary conditions can be directly used for MPM. Findings in the Smoothed Par-
ticle Hydrodynamics (SPH) (Gingold and Monaghan, 1977), the Element Free Galerkin
(EFG) (Belytschko, Lu, etal., 1994), the Reproducing Kernel Particle Method (RKPM)
(Liu et al., 1995), the Particle Finite Element Method (PFEM) (Idelsohn et al., 2006; Sabel
et al., 2014), the optimal transport meshfree method (OTM) (B. Li et al., 2010) and many
others can be adopted to develop better MPM variants.



Chapter 3

Objectives

The present work deals with the subject of numerical accuracy and robustness in MPM.
In particular the application of MPM to formulations used in geotechnics for dry and
saturated soil is considered. From the investigations made, five main objectives emerge.

The first objective of the thesis is the derivation and overview of governing equations
often used in geotechnics for saturated soils. In addition a brief link between different
formulations is made with emphasis on their different assumptions. Finally an overview
of analytical solutions is given.

The second and main objective is the review of major developments in MPM with em-
phasis on the Improved MPM (iMPM) recently developed by Sulsky and Gong (2016).
In particular, the MLS approximation is investigated, focusing on approximation errors.
A new approach based on matrix regularization is proposed to improve the robustness
and accuracy of iMPM. Further, a new weighting function, the Wendland function, well
known in scattered data approximation for MPM, is introduced. The convergence of the
proposed methods for small and large deformations is checked by the method of manufac-
tured solutions (MMS).

The third objective is the extension of the proposed modifications of iMPM to the coupled
formulation for saturated soil. In particular, modifications are applied to Double-Point
MPM (2P-MPM). The correctness of the proposed method is checked with analytical so-
lutions.

The fourth objective is the parallelization of the 2P-MPM. Therefore, the vectorization
of the algorithm is described. The vectorized code is implemented in MATLAB and is
benchmarked on a CPU and GPU to estimate the gained speed-up.

The fifth objective, resulting from the previous points, is the development of an Open-
Source code in MATLAB including the developed methods. The code should be compact
and easy to extend with further material models or numerical schemes.
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Chapter 4

Governing Equations

The governing equations for dry and saturated porous media are derived in this chapter.
A comparison with Biot’s Poroelasticity is carried out, and analytical approaches to obtain
the solutions are discussed.

4.1 Fundamentals

Figure 4.1: Material point moving through the scalar field p. The scalar field is first
evaluated at the point (z,y) at time ¢, i.e. p(x,y,t). At the same point, however, at time
t + At, the function value changes according to p(z,y,t + At). The new value experienced
by a material point in the scalar field as it moves from point (z,y) to point (x+Ax,y+ Ay)
during time At is given by p(x + Az,y + Ay,t + At).
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Substantial Derivative Consider a material point moving through a scalar field p, i.e.

density or temperature, from (x,y) to (z + Ax,y + Ay) as shown in Fig. 4.1. The grid in

the figure is only intended to represent the curvature of the scalar field and should not

be confused with a computational grid. Additionally, the scalar field is changing in time.

Assuming that the scalar field is continuously differentiable, we can expand it around the

point (z,y) in a Taylor series (Anderson and Wendt, 1995) with respect to all variables.
dp

plx+ Azy + Ayt + At) = p(x,y,t) + %(w,y,t)ﬁw

dp dp
— A — t)At
+8y(w,y, JAY + = (z.t)

+R(Ax, Ay,At)

Where the function R(Ax, Ay,At) contains higher order terms. We rearrange Eqn. 4.1 to
obtain the difference quotient for the total change of p with time.

N = o Y At

+R(Az, Ay,At)

The limit case At,Ax,Ay — 0 in Eqn. 4.2 yields the substantial or material derivative of
p in the direction v := lima¢ Az ay—0 (Ax/At, Ay/At). This derivative is often expressed

as follows,

D 0

D_f (l’,y,t) = 8_/; (l’,y,t) + grad (p) V. (43)
This equation is generally valid for any direction v. In the case where x and y are functions
of t, v is the underlying velocity field where a material point moves along the trajectory
(x(t),y(t)) corresponding to v = (Ox/0t, dy/0t). The material derivative corresponds to
the total time derivative and thus describes the total change of a quantity at the material

point as it moves.

Configuration The derivation of the governing equations can be carried out in the La-
grangian or Eulerian manner. Both formulations are mathematically equivalent but have
different advantages and disadvantages for specific problems. In order to describe the
unique trajectory of a point in two dimensions by (z(t),y(t)), one must know a reference
position (X,Y) at a certain point in time. This reference point is often called the ini-
tial position in the initial or reference configuration, which is considered at time ¢ = t,.
Therefore, the position (z,y) of a material point can also be written as, (z(Xt),y(Y,t)).
Hence, the location of that material point is given by its initial position and time t.
This perspective is often referred to as the Lagrangian description. Solving the function
(x(X,t),y(Y,t)) for X and Y, determines the initial position for each material point from
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its current position (z(t),y(t)) and obtains the functions X (x(t)) and Y (y(t)). Therefore,
the movement is now not explicitly described by (X,Y") but by the current position (x,y)
and time. Functions expressed in terms of (X, Y, t) are referred to the Lagrangian and in
terms of (z,y,t) to the Eulerian description. The conversion between the differentials of
the reference and current configuration in three dimensions can be described as follows

dx Oz Oz
0X oY 0Z
dx dy 9y 0
dx=—dX=| 2 & & |dX=FdX. (4.4)

8z 0z 9z
oxX oYy 07

Where dx = (dx, dy, dz)7 is used for the current and correspondingly dX = (dX,dY,dZ)"
for the reference configuration. Here, the matrix F denotes the deformation gradient
describing the whole deformation between the reference and current configuration.

4.2 Conservation Equations

Mass Conservation The domain of the control mass in the reference configuration
is denoted by )y and in the current configuration by €2;. All functions considered in
the following are assumed to be continuous. Assuming the mass inside the volume to
be conserved for all configurations, the following relationship between the reference and
current configuration is obtained

M= [ ot = [ plxdao. (15)
QO Qt

Here x = (x,y,2)" denotes the three-dimensional coordinate vector. The volume change
between the reference and current configuration is described by the determinant of the
deformation gradient J = det F. With this, the material derivation of the mass can now
be written as follows,

DM D D
—_— == O == X X,t)d€)y . 4.
b =i [, =g [ e an, (4.6

Since 0y and X = (X, Y, Z)T do not depend on time, we can continue writing,

dp 0J

D

— X.0)J(X,t)dQy =
Dt Qop(7)(7) 0 /

Qo

Where we used the fact that the initial coordinates X do not depend on time. In the
following, we omit the coordinates x and X, since by specifying €2y and €2, respectively, it
is clear which approach is used. The time derivative of the determinant of the deformation
gradient can be expressed as 0.J /0t = Jdiv(v). Thus Equn. 4.7 can be further written as,

DM dp . B Dp ) _
T = o [Ej—l—pdlv (v) J] dQ = /Qt [E + pdiv (V)} dQ, =0. (4.8)
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Since the volume 2, is arbitrary and under the assumption of continuous integrands, the
conservation of mass can be written in differential form as
Dp

Dr + pdiv (v) =0. (4.9)

We obtain another beneficial relationship for densities from Eqn. 4.5 and 4.8 by equating
the integrands.

/ P (X,to) Ay = / AKX J(X0) A — p(Xoto) = p(X,0)J(X,0)  (4.10)
Qo Qo

Momentum Equation Using Newton’s second law, one can describe the change of
momentum through the traction t acting on its surface and the body forces b acting over
the entire volume. In the following, we consider the volume in the current configuration.
Thus the traction can be written as the Cauchy stress tensor o times the normal unit
vector n to the surface 02 of (), i.e. t = on.

D
Dt Jq, o0, o

The surface increment of 0€2; is denoted by dS. Reynold’s transport theorem implies that
the change of momentum can also be expressed as follows,

D Dv

— Q, = —d€, . 4.12
pv d€) /Qtthdt ( )

This, together with applying the divergence theorem to the surface integral, yields

D
/ P dQYy = / [div (o) + pb] €2, . (4.13)
o, Dt o

Since (), is arbitrary, we obtain the differential form of the momentum equation

D
p=y = div (o) + pb. (4.14)
Dt
The Cauchy stress tensor can be decomposed into pressure and deviatoric stress, i.e.
o = 7 — pI with the identity tensor I. With this decomposition Eqn. 4.14 results in

D
pD—: = —grad (pI) + div (7) + pb (4.15)

where
Tex Tay Trz
T= Ty Ty Ty (4.16)
Tre Tzy Tzz
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and the divergence of 7 is taken column-wise resulting in the vector.

OTpe  OTyw 0Ty
Ox dy 0z
OTay n OTyy 0Ty

ox dy 0z

0Ty, 071y, OTs.
+ 2L

ox oy 0z

div (1) =

(4.17)

Note that pressures are defined to be positive and stresses negative in compression. Sim-
ilarly, conservation of momentum can be derived in Lagrangian coordinates (Belytschko,
Liu, etal., 2013). Here, the first Piola-Kirchhoff P stress tensor is used instead of the
Cauchy. These can be transformed into each other using the deformation gradient and its
determinant, i.e. PFT = Jo. The momentum equation can then be written as

p(X,t)%(X,t) =div(P(X,t)) + p(X,t)b(X,t) . (4.18)

4.2.1 Dry porous media

We now consider porous media occupying the domain €2 = Q; U Q,,, with €, being the
domain fraction of the solid material and €2, the fraction of voids. We denote the volume
of a domain Q by |Q]. In the following, the Lagrangian description is applied. The
conservation equations are then valid for the partial density p = (1—n)p, with the porosity
n = [€Q,]/|| and the solid density p. In geotechnical applications, the solid is represented
by soil grains, which are often assumed to be incompressible, equivalent to p and |Q]
being constant. Therefore, the mass conservation, as shown in Eqn. 4.10, needs to be
modified as the initial |Q° and the current volume |Q| are now related as

[ = 1] + [0] = |] + T2 (4.19)

We consider the one-dimensional case and a linear elastic constitutive behaviour for sim-
plicity. The linear-elastic constitutive behaviour for uniaxial (in x-direction) tension and
compression is expressed as o = 0,, = F.e,, = E,e with the elastic modulus E,. The
strain € is derived from the deformation gradient. It should be noted that linear elasticity
in reality applies only to very small strains and is used here only as an academic example.
In the one-dimensional case, the deformation gradient is obtained as

ou
F=Fo,=1+5=. (4.20)

The polar decomposition of the deformation gradient decomposes F = RU in a rotation
(rigid motion) R and deformation U. In one dimension, we consider the case R = 1 and
therefore obtain F = U. The strain can then be defined as e = U — 1 = g—;, which in
the considered case will correspond to the linear strain. The volumetric strain €,, which
describes volumetric changes, can be determined from the determinant of the deformation
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gradient ¢, = det(F) = J = 1 + 2%. Therefore, the relation between Cauchy and the
first Piola-Kirchhoff stress simplifies to P = o. Using the constitutive model and strain

e=U-1= g—;‘(, Eqn. 4.18 simplifies then to a scalar equation

0%u 0%u

U =mrge = Frpxa

+ (1 —n)pb, (4.21)
where, the relation between displacement and velocity du/0t = v was used. Eqn. 4.21
is the inhomogeneous wave equation, which leads to solutions in the form of propagating

waves for given boundary and initial conditions. Let us consider two simplified cases of
Eqn. 4.21. The simplest case is the static one (2% = 0) without body forces (b = 0),

o2
which leads to the homogeneous ordinary differential equation in terms of the stress o,
oo
—=0. 4.22
59X (4.22)

For given constant boundary condition o(X = 0) = oy, the solution is o(X) = 6. The
second case is the static equation with body forces. This could for example, model a
vertical column of dry soil under gravity, with b = —(1 — n)pg and and the boundary
condition o (X = 0) = oy,

g—; =—(1—n)pg. (4.23)
The solution to Eqn. 4.23 is (X)) = —(1 —n)gX + 0¢. In the case of large deformations,
the boundary at X = 0, where the load is applied, moves as the material deforms according
to the constitutive model. In the case of linear elasticity, the boundary will move exactly
AX = oy/(Es L), where L represents the length of the considered interval. A common
assumption in soil mechanics is that soil grains can be considered nearly incompressible,
which means p in Eqn. 4.23 is approximately constant. Therefore any volume change leads
to changes in the porosity n, following the idea that volume changes in soil are mainly
due to the rearrangement of the grains. This is equivalent to the volume transformation
described in Eqn. 4.19. So far, the solutions of Eqn. 4.22 and Eqn. 4.23 were derived
on the assumption that n is constant. To obtain the solution for a changing porosity, we
consider Eqn. 4.19 for the relation between initial volumes and porosity (|Q2°],[Q°], n%)
and final ones (|Q2],|€2,|,n), where the volume |Q*| is assumed to be constant due to the
incompressibility of the soil grains

N — Q) I (1+&)n  (1+en’ (1.24)
1] Q]+ J1Q9] 1+g—§én0  14end '

Eqn. 4.24 replaces the mass conservation by describing the changes of |Q,].

Example: One-dimensional compression In the following, we consider a one-dimen-
sional compaction example and determine some unknowns just from geometry. Afterwards,
we try to formulate the obtained results in the sense of a boundary value problem (BVP)
based on Eqn. 4.23 and 4.24. We consider the one-dimensional problem shown in Fig.
4.2.
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Figure 4.2: Example of the one-dimensional compaction of a porous soil column.

If we know the initial porosity n° and the settlement of the column AX, we can calculate
the final porosity. Let us now consider the shown scenario as a BVP. Assuming X = 0 to
define the top of the undeformed column and knowing the settlement to be AX = 0.2m, we
can choose either the E, or o to obtain the other. Choosing g = —10000 kN /m? results
in an elastic modulus E, = 50000 kN/m?. Setting the grain density to p = 2650kN/m?
and g = 9.81m/s* the BVP is complete. First we use Eqn. 4.24 to calculate the final
porosity

(1+35)n°  (1-0.1905)-0.35

n 0 - . * .
- - — 0.3036. 425
" TTEAS0 T 101905 0.35 (4.25)

The calculated porosity in Eqn. 4.25 is the same as the geometrical conclusion indicated
in Fig. 4.2. We calculated the strain in Eqn. 4.25 as € = n%fo. Inserting the final porosity
in the solution for Eqn. 4.23 and taking into account that due to the movement of the
boundary the solution is now defined on the interval [AX , 3], we obtain the stress o (X).
As shown in Fig. 4.3, there is a significant difference in the solutions if a constant porosity
is considered. This is also true if the porosity is calculated within a constitutive model
and is not changed accordingly in the governing equations. The stress at the top and
bottom of the column in both cases in Fig. 4.3 is the same, but the column length is
different. The shown scenario should emphasize the need for updated porosity in cases of

large deformations.
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Figure 4.3: Comparison of solutions for the one-dimensional compaction:
1. Using Eqn. 4.23 and 4.24 (blue)
2. Using Eqn. 4.23 with constant porosity (red)

4.2.2 Two-Phase-Formulation

Let us now consider two materials occupying the volumes V; and V;. The total volume is
V = V; U V. The indices s and f correspond to solid and fluid materials. Defining the
porosities ny = V;/V and ny = V;/V, mass conservation in Eqn. 4.9 can be written in
terms of partial densities p, = pana,

D(ﬂS”S)

D? + psngdiv (vs) =0 (4.26a)
D
% + prngdiv (vy) =0. (4.26Db)

For a saturated materials, ny +ny = 1 holds. In the case of mass transfer, the right-hand
side of Eqn. 4.26a and 4.26b contains source and sink terms instead of zeros. Sometimes it
is useful to define the substantial derivative D%/Dt for a scalar function f in the direction
v® of the phase «

b/ = % r -V
Di = 3¢ Terad(f) - va (4.27)

In general, a fluid particle moves in a different direction compared to a soil particle.
Therefore, Eqn. 4.26a and 4.26b describe the motion of particles along two different
velocity fields v, and vy.
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Incompressible Conditions Assuming that the densities of the soil and fluid particles
are constant (both are incompressible), Eqn. 4.26a and 4.26b describe the change in
porosity in the respective directions v, and vy.

D*(ny)

_ons

Dr nsdiv (vy) = e + grad (ny) - vs + ngdiv (vg) =0 (4.28a)
Df
%f) +nydiv (vy) = % +grad (ny) - vy + ngdiv (vy) =0 (4.28Db)

Using the saturation condition ng + ny = 1, the sum of Eqn. 4.28a and 4.28b yield the
following expression

grad (ng) - (vy —v,) + (1 —ny)div (v,) + nediv (vy) = 0. (4.29)

The partial time derivatives cancel each other out due to opposite signs. It should be
noted that the assumption of incompressible constituents and no source or sink terms in
the mass conservation leads to no changes in the porosity, as nothing can compress or
extend in the control mass, restricting the formulation to volume preserving deformations.
Therefore Eqn. 4.29 is satisfied because each summand is equal zero. In Sec. 4.2.1 the
pore space could change as the void was not containing any material. In the presence of
a incompressible pore fluid with conserved mass this it not the case any more.

Slightly Compressible Fluid The assumption of incompressibility is now weakened
to calculate the pressure of the pore fluid. Applying the product rule, Eqn. 4.26b can be
rewritten as

Df(n p .
% + (nypy) - div (vy)
o ) (4.30)
nep .
= % +grad (nspy) - v+ (ngpg)div (vy) = 0.
We assume the pore fluid to be compressible having compressibility Cf,
) 1 0
Pr_ Pr (4.31)
ot prf ot
Replacing the time derivatives of p; in Eqn. 4.30 by Eqn. 4.31 leads to
8nf 8]9]0
pr——+np;Cr—= +nsgrad (ps) - v
f ot TP~ f ot f ! f (4.32)

+ prgrad (ng) - vy +npppdiv (vy) = 0.
Under the assumption that the expression nygrad (ps) - v is negligibly small (Verruijt,
2010), the sum of Eqn. 4.28a and 4.32 yields

Ops
——+grad (nf) - (v — vy
g (ng) - (vy—vs) (4.33)

+ (1 —ny)div (vy) + nediv (vy) = 0.

nyCy
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With known velocities v, and vy, Eqn. 4.33 can be used to calculate the pore water
pressure as

Ops _ 1

875 N TLfo

(grad (ny) - (vy — vi) + (1 — ny) div (v) + nediv (vy) ) . (4.34)

Momentum Equation Let us again consider two materials occupying the volumes V;
and Vy. Similar to the mass conservation, we rewrite the momentum Eqn. 4.14 for both
materials. In contrast to mass conservation, we allow momentum exchange between both
materials. This exchange is denoted by force f; and it is acting with opposite signs on
both materials, as

DS s .

nSpSD—Z =div (o) + nspsb — £y, (4.35a)
Dfv .

ngpy th =div (oy) +nspsb + 1. (4.35b)

The stress tensors o, and o represent the partial stresses for the solid and liquid. They
can be additively decomposed (Bandara, 2013) into the following parts

or=nsrr —ngpl and o, =0"—ngp,l. (4.36)

For saturated conditions, the assumption is made that the pressure p, exerted by the solid
skeleton on the pore fluid is equal to the pore water pressure p; (X. Zhang etal., 2017).
Furthermore, the viscous stresses 7y can be neglected for the pore fluid. Conservation
of angular momentum leads to a symmetric effective stress tensor o’ and therefore, a
symmetric tensor o,. If not mentioned otherwise, the stresses are expressed in terms of
Cauchy stresses. With these assumptions, Eqn. 4.35a and 4.35b can be rewritten as

DS B .

nSPSD—‘t’ =div (o) — grad (nspy) + nspsb — £ (4.37a)
D/v

nypr—p,” = —grad (nypg) + nypb + . (4.37h)

The Drag-Force f; describes the coupling between soil and the pore fluid, which is caused
by the friction or resistance f; and buoyancy force pygrad(ns) (Drumheller, 2000),

fd = ?d + Py grad(nf) . (438)

Substituting Eqn. 4.38 into Eqn. 4.37a and 4.37b and applying the product rule leads to
the following system of equations

Dfv, . _

nspsD—:: = div (o) — nsgrad (py) + nspsb — 4 (4.39a)
Dfo —

nyp = —nygrad (py) +nspsb + fq. (4.39b)

Dt



4.2. Conservation Equations 17

The force f; acts at the contact surfaces between the pore fluid and the soil skeleton. In
the following, we chose the Drag-Force model according to Ergun (1952). Nevertheless,
it should be noted that there are also different approaches to model the Drag-Force, for
example, presented in Schiller (1933) and Koch and Hill (2001) and others. In the following,
we consider

o F
fg=—n} E+nfpfﬁ|vf—v3] (vi—vy) (4.40)

B
with the coefficient F= ———

3/2 "
VA

The constants A and B are 150 and 1.75 according to Ergun (1952) and p denotes the
dynamic viscosity of the fluid. The intrinsic permeability x in Eqn. 4.40 can be calculated
by the Kozeny-Carman formula (Bear, 1988) as

D? n’
P f
K= ———"— 4.41
where the coefficient D, describes the mean diameter of soil particles, which for the sake
of simplicity are assumed to be spherical. If the second part in the square brackets in Eqn.
4.40 and all inertia forces are neglected, Darcy’s law for steady flows can be recovered
from the momentum Eqn. 4.39b as

grad (ps) = —= ny (v = v.) +psb. (4.42)
K 5,—/

=:q
specific discharge

In the case of a rigid grain skeleton, v, is equal to zero and thus Eqn. 4.42 is sufficient to
completely describe the flow of the pore fluid. Setting v, equal to zero in Eqn. 4.42 and
solving for the velocity of the pore fluid results in (Boer, 2000)

vy = (~grad (py) + psb) (4.43)

Small Strains Now we consider situations with small deformations, where the derived
equations can be simplified further. Therefore, we assume the porosity to be constant. It
follows that all parts containing the derivatives of porosity are omitted. In addition, the
intrinsic permeability in Eqn. 4.41 is assumed to be constant. Because of the buoyancy
force in Eqn. 4.38, the gradient of porosity no longer appears in Eqn. 4.39a and 4.39b.
In Eqn. 4.34 on the other hand, the gradient of porosity disappears, which leads to the
following equation

8pf . 1

o = o, () div (ve) £ ngdiv(vy) ). (4.44)
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Time integration of Eqn. 4.44 leads to an explicit expression for the pore water pressure
ps. By integrating Eqn. 4.44 and assuming integration constants to be zero (excess pore
pressure), the velocities v, and v are replaced by the corresponding displacements uy and
Uy as

1
nyCy

pf=— ((1 —ny)div (ug) + nsdiv (uf)) . (4.45)

Neglecting the body forces and the second part in the square brackets in Eqn. 4.40, Eqn.
4.45 can be substituted into the Eqn. 4.39a and 4.39b as

Ds 1—
nspsj =div (o) + ny grad( (1 —ny)div (u,) + nediv (uy) ) (4.46a)
Dt nfC'f
+ nfc%(vf — V)
Df 1
nepys D:f = C—fgrad( (1 — Tlf) div (1.15> + TlfdiV (llf) ) (446b)

2P
nfﬁ(vf V) .

In some formulations, the momentum balance of the entire mixture is used, which is
obtained from the sum of Eqn. 4.46a and 4.46b as

Dsv D/f vy

—J_aq
o TPy = divie’)

NsPs—/—,
(4.47)

+ (nfle) grad( (1 —ny)div (u,) + nydiv (uy) ) .

Constitutive Behaviour A constitutive model for the solid skeleton can express the
divergence of effective stresses depending on displacements. We consider the case of small
deformations and assume an approximate linear material behaviour. Therefore, the gen-
eralised Hook’s law can be applied to calculate the entries of o’ as follows

Opw Oy O (11:212) Eax Eay Eaz
E -
Opy Oy | = 1= T (ﬁ) Eyy Eyz . (4.48)
O_;Z “ .. “ .. (11__21:/) 822

In Eqn. 4.48, v is the Poisson’s ratio and E the Young’s modulus. The matrix on the
right-hand side of Eqn. 4.48 represents the strain tensor €, which for small strains can be
calculated from the displacements as follows

sy 1 ( Quse Ousy 1 (Ouse OUss

Exz Exy CEuxz oz 2 ( oy + oz ) 2 ( 0z + Oz )

8usy OUsy 8u.sy l 8'Ufsy 8u6z
(G + 2 Oy L (%o + . (4.49)

e/ \ J(GEa ) (%) %

N |+—=

Eyz Eyy Eyz
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A double index is used for the components of the displacement vector, in which the first
subscript indicates whether it is solid or fluid and second, the Cartesian coordinate, u, =
(Usz, Usy, usz)T. The strain tensor in Eqn. 4.49 is symmetric so only six components need
to be calculated. Substituting Eqn. 4.49 into the right-hand side of Eqn. 4.48 leads to

/ / / E  Ousy FE sz ausy 1) sz é)usz
Oz Ozy Ouzz 1-2v Oz 2(1-v) < Oy + ) 2(1-v) ( 0z + )
/ /
o o — . E ausy E ausy 8usz 450
vy CyE 1-2v 8y 2(1—v) < + ( )
o’ Ce . E_Odus,

zz 1—2v 0z °

The divergence of o’ is calculated according to Eqn. 4.17. The derived equations for
small deformations correspond to the so-called w-v-Formulation, first derived by Jong
(1956). In the same year Biot (1956a) published his equations of poroelasticity. In the
following section we will show that the w-v-Formulation can be related to Biot’s equations
of poroelasticity.

4.3 Comparison with Biot‘s Poroelasticity

For simplicity, we will only consider the one-dimensional case. There is no transverse
deformation in the one-dimensional case, which corresponds to Poisson’s ratio of v = 0.
Thus, the stress-strain relation o/, = F ag% is derived from Eqn. 4.49. Furthermore, the
following relations apply to the differential operators in the one-dimensional case,

9%u au) 0%u

grad(div(u)) = (4.51)

da? or) 0z
In the following, we denote the velocities by v, = w, vy, = v and the displacements by
Use = W, up, =V, which corresponds to the notation of the w-v-Formulation in Verruijt
(2010). Furthermore, the volume fractions ny and n, are expressed as n and 1 —n. Using
these relations for Eqn. 4.46a and 4.47, leads to the following system of partial differential

and div (

equations,
Dv 1 [(0*V (1—n)d*W
PI'or ~ Cy (8172 * n  0x? ) - o) (4.522)
Dw Dv 1 09*V (1—-n)\ *°W
11— — E . 4.52
(L=n)ppy Dt RN Dt C Ox? * ( Cn ) 0z? (4.52b)

Next, we consider the one-dimensional Biot’s equations as described in Simon et al. (1984).
This is the so-called u-U-Formulation. In this case, the displacements u, and u; are
denoted by v and U. In addition, dots above the displacements denote the substantial or
total time derivatives, respectively. The u-U-Formulation is written as

10°U 1 0*u S
piU = aQn (a 927 + <n - > 8x2) - (U —u) (4.53a)

0*U 0%u

(1 —n) psii + ppnll = aQn— + (A +2u+a’Q — aQn) —; el (4.53b)
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We now can identify the coefficients introduced in Eqn. 4.53a and 4.53b with the ones
in Eqn. 4.52a and 4.52b. The corresponding coefficients that are equal are marked with
the same colour. The coefficients A and p denote the Lamé parameters. The coefficient
« in Biot’s equations describes the relationship between the compressibility of the porous
material and solid grains. This coefficient equals to one if the grains are assumed to be
incompressible, as in the previous section. This results in the following relationships (for
a = 1) between the coefficients:

1
Q_H'Cf

and A+2u=F. (4.54)

In addition, we define two new coeflicients s and 5 as,

Q Ps
wi=—% — and =L 4.55
A+ 20+ a?Q B p (4.55)
where, p is the density of the mixture p = (1 — n)ps + nps. These coefficients are helpful
for later examinations in the following section.

4.4 Analytical Investigations

Now, we consider equations derived in the previous section. The existence of an analytical
solution offers one possibility to check the numerical methods for their correctness. The
starting point of this research were the formulations introduced by Biot (1956a), Biot
(1956b), and Jong (1956). Biot’s model is one of the most common models for simulating
saturated soils. Many authors have been involved in the research of an analytical solution
to Biot’s equations. First, analytical solutions were derived for specific scenarios, such as
strong or weak coupling of the two phases (Garg, Nayfeh, et al., 1974; Garg, Brownell Jr,
et al., 1975; Hong et al., 1988) and later also for more general cases (Simon et al., 1984;
Verruijt, 2010). For the analytical solutions, a linear-elastic material behaviour for the soil
skeleton is assumed. While in the formulations of Biot, the displacements are the primary
unknowns, Jong (1956) and later Verruijt (2010) have presented an equivalent formulation
for the velocities. Compared to Biot’s equations, one of the differences is that by using
velocities as primary variables, a system of differential equations of first order in time is
obtained. This fact facilitates the numerical integration of the equations.

Fourier Approach In C. Zienkiewicz and Bettess (1980) a frequency-dependent classi-
fication of the different mathematical models for the poroelastic column was made using
harmonically oscillating boundary conditions. Verruijt (2010) presented an analytical so-
lution to the problem in Eqn. 4.52a and 4.52b, assuming solutions of the form:

v = Vet and w = Wellhe=wt) (4.56)

where, w is a given frequency and A is unknown. C. Zienkiewicz and Bettess (1980) and
Verruijt (2010) used the Fourier approach to obtain a solution in the complex domain.
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For the one-dimensional wave propagation, these solutions could predict the existence of
two compressional waves for specific material properties. How pronounced the second
compressional wave is, depends mainly on the permeability of the soil. Verruijt (2010)
derived some beneficial relationships of the analytical solution for specific cases that can
be used to verify numerical results. In the following, we will refer to the two compressional
waves as the drained and undrained waves. In the case of incompressible grains a = 1,
the propagation velocities of both waves are

1 1 1 nC
Ci = d Cy = . 4.57
! P, * pnCl an 2 \/Cfpf (1 —n)m, +nCy (4.57)

with m, = 1/F,

where, 'y refers to the undrained wave and C refers to the drained wave, as presented in
Verruijt (2010). Furthermore, Verruijt (2010) derived the distribution of effective stress
and pore pressure in the undrained wave due to a suddenly applied constant load o on
the solid skeleton as

am,
a’m, + 5,

Sp

———0y.
a’m, + 5,

p= oo and o = (4.58)

Laplace Approach Considering Eqn. 4.53a and 4.53b a solution in the time-domain
based on Laplace Transformation was presented by Simon et al. (1984). In the following,
we briefly show the procedures that were used for this purpose. First, we define the
constant V., = /(A + 2u + a2Q)/p for a simpler representation. Then s from Eqn. 4.55
can be written in terms of V, as s = Q/(pV?). Following Simon et al. (1984), we perform
a coordinate transformation with the new variables:

T t
& TRV an T ok

(4.59)

The first derivatives of the displacements with respect to the new variables are calculated
as

ou ou 0x ou
a—g(flfﬂf) 0w oE P/fVC%
(4.60)
ou Oou Ot ou
E(%t) = %9 Pka
and the second derivatives as
9%u 0 ou 0%u
—(x.t — EV.— | = p? kK2 V2 —
(4.61)
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Introducing the relative fluid displacement w = n(U — u), Eqn. 4.53a and 4.53b can be
written as a new system of differential equations in terms of £ and 7 (Simon et al., 1984),

0*u *w  0%*u 0w

oz + ax 9ez ~ or2 +B87'2 (4.62a)
9*u 0*w 0*u *w  Ow
a%6§2+%8§2_5872+7&2+5' (4.62Db)

The application of the Laplace transform to Eqn. 4.62a and 4.62b leads from a system of
partial differential equations to a system of ordinary differential equations. The Laplace
transform of a function (here u(€,7)) is defined as follows:

(e, s) = /0 e Tule, rydr (4.63)

After the Laplace transformation Eqn. 4.62a and 4.62b results in the following ordi-

nary differential equations (Simon et al., 1984). For a more compact notation, the partial
- - . . 2

derivatives are replaced by the index notation, e.g. g—z = ug¢ and ng = Uge.

Uge + @ xWee = ° (U + BW) (4.64a)
Q xUge + 2Wee = 8° (BU+YW) + sW (4.64D)

Eqn. 4.64a and 4.64b represent a system of ordinary second order differential equations.
These can be transformed into a first order system as follows,

g = a(g,7) (4.65a)
we = b(&,7) (4.65Db)
52 —aBxs? _ Bs*—asx(ys®+s)\_
a§ = (—m) u—+ (— a2 %2 1 ) w (465C)
(B —axs®\ _ s+vs2—afBxs?\ _
bé = (m u + o — &2 %2 w . (465d)

Eqn. 4.65a - 4.65d can be written in matrix-vector form as

ye=Ay (4.66)
with

0 0 10

0 0 0 1 ; %ﬁ

- = _ 3

A= s2—a B s> _552_a%<y52+s) 0 0 Y= a and Ye = ac

a? x?—1 a?x?—1 b b

: ¢

Bs2—axs s+ s2—a B x s> 0 0
n—a? 32 rn—a? 32
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The solution of this system can be found by finding the eigenvalues and eigenvectors of
the matrix A. Therefore roots of the characteristic polynomial must be determined. The
obtained solution depends on the Laplace-parameter s and lives in the complex frequency
domain, also known as the s-domain. To obtain a solution in the time domain, the Inverse
Laplace Transformation needs to be applied. This is possible for a specific case as was
shown by Simon et al. (1984).

Dynamic Compatibility The case where a time-domain solution can be obtained was
examined by Biot (1956b) and Simon et al. (1984) where = « 5. Biot called this condition
"dynamically compatible". To get the solution in the time domain, the Inverse Laplace
Transformation is applied. This cannot always be done analytically. Numerical methods
can be used (Schanz and Cheng, 2000) in such cases, but in the end, they only give a
semi-analytical solution since a numerical error is introduced. However, for this particular
case of dynamic compatibility Simon et al. (1984) presented a time domain solution. With
[ = a s the eigenvalues of matrix A in Eqn.4.4 are

pr=s8 , b2 = =5 ,
_ Vs =B (=sp s +1)
Ps = — B2 ’ (4.67)
Vs (2= B2 (=sp+ys+1)
P4 = — 3
n—p
and the corresponding eigenvectors are
: X o o
_ 0 _ 0 _ |03 | —03
vi= [ , V2= , V3= o and vy = o
0 0 1 1
with
(=B (B Bs+f)
D) (s - ws 1) (4.68)
. o (Bt s —Bus—[Pys+ fyxs)
T E ) (st s) (5 s+ )
04
O3 =

_6282+’}/82+S

oy =+/5(x—2) (=532 +ys+1).

The dynamically compatible solution of Eqn. 4.66 in the s-domain can now be derived
using the eigenvalues pq, ps, p3 and p4 and the corresponding eigenvectors vy, vo, vy and vy
as

y(&7) = KivieP s + Kyvyel2® 4 Kyvgel3s + K vy elts, (4.69)
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The constants Ki, K, K3 and K, are determined by the boundary conditions. For a
detailed derivation of the time domain solution see Simon et al. (1984).

Incompressible grains In geotechnical applications, soil grains are often considered to
be incompressible, which corresponds to the condition @ = 1. Therefore, we will apply
this condition instead of the dynamical compatibility to derive an analytical solution. The
matrix A in Eqn. 4.66 simplifies under the assumption o =1 to:

0 0 10

0 0 0 1

2 % s24s5)—ps? 5 470
g 2Tt g g o
=l =

where o1 = 3 2 5?. To obtain the solution as in Eqn. 4.69 the eigenvalues and eigenvectors
of A are needed. These are presented in detail in Appx. B. This new solution is defined in
the s-domain and needs to be inverted, if possible, by the Inverse Laplace Transformation
to the time domain. The inversion of this solution is a task for the future and will not be
discussed further here.



Chapter 5

Material Point Method

This chapter gives an overview of the developments of the material point method (MPM).
The motivation for using the MPM in simulating large deformations is explained. Gov-
erning equations are discretized and solved using various MPM approaches. The dis-
advantages of the method are discussed, and different approaches to their solution are
presented. Subsequently, MPM is described in the context of scattered data approxima-
tion, and several approaches are identified as specific cases of the so-called moving least
squares or MLS-MPM. A new approach to improve the method’s robustness and accuracy
is presented and convergence benchmarks are performed for small and large deformations.

5.1 Standard MPM

The Standard MPM is often referred to as the method published in Sulsky, Chen, et al.
(1994). For a simple dynamic MPM formulation, we consider Eqn. 4.14 for one material,

D
pD—Z = div(c) + pb. (5.1)

In Eqn. 5.1, v is the velocity vector, o is the Cauchy stress tensor, and b is the body
force vector, e.g., gravity. The density change due to element deformation is calculated
by using the determinant of the deformation gradient J = det(F). Therefore, the last
calculated configuration, here denoted by x!, is taken as reference, i.e. F = 9x'*4!/9x!,
and thus an updated Lagrangian formulation (Belytschko, Liu, et al., 2013) is used instead
of the total. This corresponds to the definitions introduced in Ch. 4 by setting X = x!
and x = x*2%, In the derivation of the Standard MPM in Sulsky, Chen, et al. (1994), the
linearized strain tensor was used for a simpler representation of the calculation of strain.
However, this is suitable only if small deformations occur during the incremental step. For
spatial discretization Eqn. 5.1 is considered in the weak form. A detailed derivation of
several MPM variants can be found in de Vaucorbeil etal. (2020). We will give a brief
overview here. Therefore, we define the acceleration a = (a,,a,,a,)’ := Dv/Dt. We now
multiply Eqn. 5.1 by the vector-valued test function du and integrate over the domain
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Q). Further we apply the divergence theorem and integration by parts to shift the spatial
derivatives to the test function and obtain the weak form of Eqn. 5.1 as

/[pa-5u+0':V&u]dQ=/pb-5udQ+/ t-oudS. (5.2)
Q Q o0

The traction t along the boundary 0f2 is defined as in Ch. 4. In Standard MPM, Eqn. 5.2 is
solved on a grid in the same manner as in the finite element method (FEM). The difference
between FEM and MPM is that initially, all the values connected to the considered material
are defined on a set of material points (MP) and not on nodes. Therefore, a method is
needed to calculate the nodal values from the set of MP. In the following, we will see that
the inverse calculation of values at MP from nodal values is also required. This is the
main idea behind MPM to overcome element distortion in case of large deformation. The
choice of a proper method to recover values from a set of data points is one of the core
topics of this thesis.

In the Standard MPM the one-dimensional nodal shape functions are chosen as

1—|z—a/h if |xt—x <h

0 otherwise

(5.3)

Following the ideas of FEM, we choose the test function to be equal to du = Y\ ou,; N,
where the index ¢ indicates the nodal values at the i-th node and n,, the total number
of nodes. The length of the considered element is denoted by h. The three-dimensional
linear shape function is obtained by multiplication, N;(z,y,z) = N;(x)N;(y)N;(z). As the
nabla operator in Eqn. 5.2 implies, it is necessary to compute the spatial derivatives of
the shape function as

_ ON;(z) { —sign(z — ;) /b if |z — x| < h | (5.4)

0 otherwise

The three-dimensional case for the derivatives is again obtained by multiplication, e.g.
Ni.(x,y,2) = N;.(x)N;(y)N;(z) etc. The next step is to approximate the functions in
Eqn. 5.2 by nodal values and shape functions. For any function f(x) with x = (z,y,2) the
approximation is as follows:

f(x) ~ zn:Nz(X)fz = fp=f(xp) =~ i:Ni(Xp)fi . (5.5)

In particular, this approximation is also used to approximate the function f at the MP
location x,, which is denoted by f,. In Eqn. 5.5, f; denotes the nodal values of the function
f. As previously mentioned, initially, the variables are defined at the MP. Therefore, we
need to approximate the nodal values f; by the MP values f, first. Therefore, the linear
nodal shape functions in the Standard MPM are utilized again,

fim SN %) (5.6)
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We denote the total number of MP in Eqn. 5.6 by n,. The approximation of integrals in
the Standard MPM is calculated as a weighted sum of MP values,

/Qf(x)dQ ~ Zp Vo fo- (5.7)

The weights V,, in Eqn. 5.7 correspond to the volumes of MP. In the Standard MPM, V,,
is initialized by a portion of the element volume. The density field is defined by

px) = 3 myb(x — x,) 5.9

where, 0 is the Dirac delta distribution and m, the MP mass. Using Eqn. 5.6 - 5.8 and
the arbitrariness of the du;’s we can rewrite Eqn. 5.2 in the form

Zyil mwé] = (fext)i — (flnt)z = fl fOY Z = 1,2,...,nn

with the nodal forces and masses

(Fext)i = 2221 mpNi(Xp)b(Xp) + faQ tNi(x,)dS (5.9)
(Fine)i = D21 Vi op grad(N;)(x,) ,

mig =07 myNi(%,) Nj(x) -

Eqn. 5.9 is a system of equations for the nodal accelerations a; = (a,al,al)” with the
3 x 3—matrix for the MP stress o,. Often the nodal mass is lumped. This approxi-
mation approach leads to additional numerical errors but is more efficient for numerical

implementation.

mi=Y my =y > mNi () Ny (3) = > mypNi (x,) (5.10)
Jj=1 7=1 p=1 p=1

The lumping procedure is shown in Eqn. 5.10. Furthermore, using Eqn. 5.6 and 5.10 and
the property of the nodal shape functions to be a partition of unity (ZJ Nj(x) =1 VX>
it can be shown that the total mass at the nodes is equal to the total mass at the MP.

o (Svi) S (00 S o

i=1 \p=1

It is beneficial to rewrite Eqn. 5.6 in a different and more general way. Therefore, M.Steffen
et al. (2008) considered the following approximation of nodal values,

Fi(x) = pr(xp) . (fg Ni(x)x (x — %) dQ) | (5.1

fgx(x —x,) dQ

-

=ip(x)
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The quotient of the integrals in Eqn. 5.12 defines the weighting function ¢;,(x). The
function x(x) represents the MP shape function. The choice of different shape functions
for the MP leads to different MPM variants, as will be shown later. The Standard MPM
can be recovered by setting y (x) = J (x —x,). Inserting x (x) = 6 (x —x,) into Eqn.
5.12 leads to f; = ZZil fpNi(x,), which is exactly Eqn. 5.6. The calculation steps of the
Standard MPM can be described as a cyclic sequence of four steps, as shown in Fig. 5.1.
The initialization of nodal values in MP — Nodes is always the beginning of the cycle.
If, for a simpler representation, the external forces (f.,;); used in Eqn. 5.2 are set to zero,
the calculation cycle shown in Fig. 5.1 can be simplified using the equations in Tab. 5.1.
For more details, see de Vaucorbeil et al. (2020).

MP —p Nodes Mesh Deformation

Figure 5.1: Calculation steps of MPM, beginning with the initialization at nodes in step
MP — Nodes and ending with the mesh reset in step ResetMesh.

MP — Nodes

‘ Mesh Deformation ‘ Nodes —+ MP
m—ZN( ) my ‘ (mv)iTAt = ):—l—f?fAt‘ ”At—v +AtZN( )f‘/m

|

) |

) |

|

|

| |
| |
| (mv)i =3, N (x) (mv) XA = x4 Aty A | xEFA = x4 AEYS N (L) (mv) A ml |
() =, Ve, el LY - X rad(V) () - (47|
| ()t =300 ml, | FIrat = (I+ LEFAIAL) FY |
‘ ‘ Vt+At det (Ft+At) Vo ‘
| | |

t+At — 0. + Ao.p

Table 5.1: Simplified equations for the Standard MPM steps in Fig. 5.1 using explicit
time integration. The velocity gradient at the MP is denoted as L;*At and is calculated
from the dyadic products of the gradients of shape functions and the velocity vectors.
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5.2 Problems of the Standard MPM

The standard MPM, as described in Tab. 5.1, leads to several numerical problems, which
can lead to divergence and unphysical behaviour of the solutions. These problems led to
the development of new MPM variants (Bardenhagen and Kober, 2004; Sadeghirad, R. M.
Brannon, etal., 2011; Sadeghirad, R. Brannon, etal., 2013) and many more. One of the
issues in the Standard MPM are the linear shape functions that are applied for the nodes
(see Eqn. 5.3), whose derivatives have a discontinuity at the node (see Eqn. 5.4). In the
following, we will discuss the known issues of the standard MPM in more detail.

Grid Crossing As shown in Tab. 5.1, the gradients of the shape function in the steps
MP — Nodes and Nodes — MP are used to calculate (f;,;)! and LLF2%. Eqn. 5.4 shows
that the derivative of the shape function in the elements adjacent to the i-th node is a
piecewise constant function with opposing signs. Thus, the contribution of MP to the
internal force changes sign when MP transition from one element to the neighboring one,
which leads to an unphysical jump of the internal forces (Bardenhagen and Kober, 2004).
An obvious solution to the problem is to use shape functions whose derivatives at the
nodes are continuous, such as B-Splines (M.Steffen etal., 2008; Steffen etal., 2008) or
Bernstein polynomials (de Vaucorbeil et al., 2020). Another solution is to choose functions
with a larger compact support instead of the delta distribution in Eqn. 5.12 for x (x)
(Bardenhagen and Kober, 2004; Sadeghirad, R. M. Brannon, etal., 2011; Sadeghirad, R.
Brannon, etal., 2013). To shed more light on the grid crossing problem, we consider the
one-dimensional case, where Nj represents the number of MP in the e—th element, o,
the stress and V), the volume of the p—th material point. The internal force at node ¢ is
calculated as follows

Ne Ne+1
1 p 1 P
(fine); = I3 Z opVp — h Z TpVp - (5.13)
p=1 p=1

Assuming that the volumes and stresses of the MP are almost equal for all MP (o, ~ o Vp
and V, = V Vp), Eq. 5.13 can be rewritten as

(£int)l = %(Ng — NS (5.14)
Thus the internal force in the node i depends on the number of MP in the elements e
and e+ 1. If one MP in element e, which is close to the node i, crosses the grid and
enters element e 4+ 1, a sudden change in the internal force of 26V/h occurs. This is a
well-known numerical issue of the standard MPM called grid crossing. There are many
different approaches to circumvent or mitigate grid crossing issues, which will be discussed
in detail in Sec. 5.3.

Loss of contact Another problem is that the distance on which MP can interact ac-
cording to the field equations depends on the size of the compact support of the weighting
function and the element size. In standard MPM, the compact support of the weighting
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function in the one-dimensional case is equal to 2h. If, for example, the continuum de-
scribed by the MP would be torn apart due to an applied tension and a gap of one or
more empty elements arise between them, there will be no information transfer between
these MP anymore. This loss of information transfer is not a physical phenomenon but a
numerical artefact of the MPM since it depends directly on the degree of discretization or
the element size. A loss of the internal cohesion of the continuum should only be described
within the material models. A partly solution to this problem is, as mentioned above, to
choose the shape functions x (x) of the MP in such a way that the weighting functions
¢ip(x) get a larger compact support (Bardenhagen and Kober, 2004). This would increase
the number of possible empty elements between MP until the contact is lost but not solve
the problem entirely.

Problem of small masses The interpolation of MP masses to nodes leads to another
numerical issue in the Standard MPM. In the one-dimensional case if one MP is located
near the left node of an element, its contribution to the nodal mass of the right node is
mpy = Ng(x)m}. Here the index R denotes the right node. Since in the standard MPM
the weighting function NR(X;) is defined according to Eqn. 5.3, its value at the left node
is by definition zero. Thus the contribution to the nodal mass of the right node is very
small. In the step MeshDeformation in Tab. 5.1, the nodal momentum must be divided
by the nodal mass to calculate the nodal velocity, resulting in very large values. In the
step Nodes — MP, these nodal velocities are used to calculate the velocity gradient and
thus also the deformation gradient, resulting in an incorrect deformation of MP. Sulsky,
Zhou, et al. (1995) introduced the Modified Update Stress Load (MUSL) method to solve
this problem, where an additional interpolation step is performed between MP and nodes
so that nodal velocities are calculated from the updated MP velocities as

e 0 Vi) (mv )
' >, Ni(xh)my,

v (5.15)

The additional interpolation step causes the weighting functions to appear in the numer-
ator and denominator in Eqn. 5.15. As a result, nodal velocities no longer take extreme
values. Larger compact support of the weighting functions would also reduce the problem
of small nodal masses at least at the neighbouring node but would not solve it completely.

Element Integration The element integration in the standard MPM uses the MP as
integration points. The accuracy of such integration depends highly on the location of the
MP. In contrast, the Gauss integration is based on a fixed amount of integration points in
an optimal location to achieve high accuracy. Beuth (2012) proposed to use a combination
of both integration schemes to improve the accuracy of element integration. The Gauss
integration is not suitable for partially filled elements as the whole element volume is used
for the integration. In contrast, the sum of the material point volumes can be smaller.
Therefore, it is only recommended to apply Gauss integration if the total particle volume
inside one element is at least 90 per cent of its volume (Al-Kafaji, 2013).
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5.3 Improved variants of MPM

5.3.1 GIMP

The Generalized Interpolation Material Point Method (GIMP) was first presented in Bar-
denhagen and Kober (2004) and discussed using two special GIMP variants, the unchanged
GIMP (uGIMP) and contiguous particle GIMP (cpGIMP). The basic idea of the GIMP
method is to choose the MP shape function y(x) in Eqn. 5.12, different from the delta
distribution d(x — xp). For both GIMP variants, the shape functions were chosen as the
characteristic function with compact supports corresponding to the MP volume. In the
following, we will distinguish between the MP domain Q, C € and its volume V,. The
domain €2, defines the compact support of the MP shape function,

1 if xe,

0 otherwise (5.16)

vixox) =

Integration of Eqn. 5.16 over Q gives [, x (x —x,)dQ = V,. Therefore, the weighting
function ¢;, from Eqn. 5.12 simplifies to

Dip (X) = fo'x < );Xé’QdQ —/ N;(x (5.17)

The choice of incorporating the changes of €2, in the integral in Eqn. 5.17 is the key for all
GIMP-based methods. The goal of choosing a proper method is to overcome the problems
mentioned in Sec. 5.2 as much as possible.

uGIMP The uGIMP is the simplest GIMP variant. Here (2, is assumed to be constant
or undeformable in all directions with the initial MP volume Vpo. The weighting function in
Eqn. 5.17 can be solved analytically for the uGIMP as one-dimensional integrals for each
spatial direction. If ¢7, and ¢§’p are the one-dimensional weighting functions for the x- and
y-direction respectively, then ¢;,(2,y) = ¢f (v) - ¢}, (y) is the two-dimensional weighting
function. Fig. 5.2 shows the p-th MP (yellow dot with horizontal bar) moving through a
one-dimensional mesh from left to right.

2 = i1 i i+1 i+2
Figure 5.2: One-dimensional convolution integral between x and N;. The compact support
of x has the length [,. The yellow arrow indicated the movement of particle p. The yellow

colored areas represent the contribution to the convolution integral, which is non-zero
when the particle moves from left to right.
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The domain €2, corresponds in one dimension to the length [, (length of the bar). The
distance between the nodes is h. The green line represents the linear shape function N; of
the i-th node. The yellow areas under N; indicate the integral of Eqn. 5.17 for different
positions of the p-th MP. A coordinate system is chosen so that x = 0 is located at the
i-th node, and z is associated with the centre of [,. Thus, Eqn. 5.17 can be integrated
piecewise (M.Steffen et al., 2008),

1— (42 +12) / (4hl,) || < 0.5,

1 —|z|/h 0.50, < |z| < h, — 0.5,

fp(x) = ) ) (5.18)
(h+1,/2—|z|)" / (2hl,) h—0.50, < |z| < h+ 0.5,
0 otherwise

Eqn. 5.18 shows the weighting function ¢7, for uGIMP. Compared to the Standard MPM,
the compact support of ¢f,(z) is enlarged by [,/2 in each direction, which allows MP to
interact for greater distance. The derivative of ¢f,(z) can be derived piecewise as

—8x/ (4hl,) |z| < 0.5,
O —(1/h) sign(x 0.5, <lx| < h-0.5]
ﬁ(%’)z (/R sen) p =l T (5.19)
Ox —sign(z) (h+1,/2 — |z|) / (hl,) h—0.5l, < |z| < h + 0.5,

0 otherwise

The derivative of ¢;,(x) is shown in Eqn. 5.19. It can be seen that the derivative of the
weighting function, unlike the standard MPM, has no discontinuities, which mitigates the
grid crossing problem.

cpGIMP With the uGIMP method, the disadvantages of the Standard MPM are re-
duced by increasing the compact support of ¢;, and making the derivatives of ¢;, a contin-
uous function. However, it is a problem that [, is a constant length in Eqn. 5.18, and this
can cause overlaps or gaps between the MP. The integration domain €2, in Eqn. 5.17 is not
changing according to the deformation gradient. In cpGIMP this is improved, and changes
of [, and corresponding €2, are considered. The cpGIMP follows a simple approach, where
in the two-dimensional case the MP domain QZ at time ¢ is defined by the Cartesian prod-
uct I3(t) x IY(t). In case of deformation, only the diagonal elements of the deformation
gradient F are used to calculate the deformed domain QLF&* = [2(¢) FLEAT 5 14(t) FLHAL
Correspondingly, the domain Qﬁ, changes along the x- and y-coordinate. This approach is
not suitable for problems with large shear deformations because the non-diagonal elements
of F' are not considered.

5.3.2 CPDI/CPDI2

The Convected Particle Domain Interpolation (CPDI) method (Sadeghirad, R. M. Bran-
non, etal., 2011) was the first MPM variant to consider the off-diagonal elements of the
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deformation gradient in Eqn. 5.17. At the same time, it is important that the integral
in Eqn. 5.17 can be calculated as simple as possible. The CPDI method considers paral-
lelepipeds for the MP domains €2,. An improved CPDI variant, which will be referred to
as CPDI2 hereafter, was introduced in Sadeghirad, R. Brannon, et al. (2013). It considers
arbitrary arrangement of corner points of the initially cuboid shaped €2,. Fig. 5.3 shows a
two-dimensional example of an initially rectangular domain Qg representing the compact
support of x(x) for the CPDI and CPDI2 method.

QP
0 L]
0 |
P CPDI B
I'O X,
‘ 2‘\ ‘ ﬁ —______p___-
B > r!
Xp | L
T o T
0 x,. /
Ly CPDI2 1 : 3

Figure 5.3: Deformation step in the CPDI and CPDI2 method: While in the CPDI method,
the two vectors r{ and r§ in the initial state ) are deformed according to the deformation
gradient F into the state (2, in CPDI2 the four corner points of the initial state Qg are
decisive. These are transformed into the deformed configuration based on the adjacent
nodal velocities.

For CPDI the area is characterized by the two vectors ry and rs. The deformation of the
domain is described by the deformation gradient F according to
r,=FrY,

5.20
ry=Fr}. ( )

The deformation described in Eqn. 5.20 creates a new parallelogram, which is described
by the rotated and stretched vectors r; and ry. The deformation in CPDI2 is calculated
using the vertices x. of the domain

XU = XL AEY NG (k) VA for e {1.2,3.4). (5.21)

In Eqn. 5.21 the CPDI2 calculation of the new vertex coordinates is shown using the
nodal velocities v;’s. Unlike CPDI, CPDI2 also allows deformations that do not occur
along the vectors r; and ra. It was shown by Sadeghirad, R. Brannon, etal. (2013) that
this modification significantly improves the accuracy of the method. In addition to the
modified compact support, CPDI and CPDI2 use modified shape functions N™°? at, the
nodes to make the integration in Eqn. 5.17 easier.

Ni(x) & N4 (x) = ) M(x)N; (x.) (5.22)

c=1
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In Eqn. 5.22, M.(x) denotes the linear shape functions defined over the area €2, for which
My(x.) = 6.q applies, where 0.4 is the Kronecker delta function. The introduction of the
modified shape functions allows to evaluate the integral of Eqn. 5.12 only by integrating
M. (x) over €Q,.

dQ

by (X) = Vip /Q N0 = vip /Q p [; M,(x)N; (x.)
(5.23)

1 4
:Vp; /Q M (x)dQ | N (x.)

Eqn. 5.23 shows the calculation of the weighting functions for CPDI and CPDI2. Due to
the definition of the modified shape functions in Eqn. 5.22, no convolution integral of the
shape functions has to be calculated anymore because it is evaluated only at the vertices of
2,, which is a big advantage. CPDI2 also has several advantages over CPDI since CPDI2
can be easily defined not only for parallelepipeds but for different polygons, according to
Eqn. 5.21. In V. P. Nguyen, C. T. Nguyen, etal. (2017) CPDI2 weighting functions for
different dimensions and geometries are presented. Another advantage of CDPI2 is that
it does not have gaps or overlaps between the areas (2, due to the conformal deformation
in Eqn. 5.21.

Comparison of different formulations To demonstrate the described methods we
consider an elastic bouncing ball problem in two dimensions. We use a square element
discretization with the length of h = 0.05m and one MP per element. The radius of
the ball is » = 0.2m. The centre of the ball is initially located at x = (0.5,0.5) and
is then subjected to gravity. The constitutive behaviour of the ball is modelled by the
Neo-Hookean material model

1

5 (AvIn(J)I+ p(FF" —1)) . (5.24)

o

In Eqn.5.24 the material parameters Ay and p are the Lamé constants and are set to 0 and
50000 Ns/m? correspondingly. The density is of the ball is p = 2000 kg/m3. The Cauchy
stress tensor o and deformation gradient in Eqn. 5.24 are represented by 2 x 2—matrices
in the considered two-dimensional case.

The results of three different MPM variants are shown in Fig. 5.5. It can be seen that
different approaches to consider the changes of the MP domains (2, affect the vertical
stresses and the calculated velocities.
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0 0.5 1
x [m]

Figure 5.4: Initial state of the ball before the fall. The computational grid consists of
square elements with length » = 0.05m. The blue squares represent the MP domains 2,
which initially coincide with the size of elements. The velocity of the MP is indicated by
red arrows.
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Figure 5.5: Comparison of different MPM variants for the impact of the ball after ¢t =
0.285s. The left figure shows the results of Standard MPM, where x is the Dirac delta
distribution and therefore (2, coincides with the MP locations. The middle figure shows
the cpGIMP results, where €2, only deforms in x- and y-directions. The right figure shows
the CPDI results, where €, deforms according to Eqn. 5.20.

5.3.3 B-Spline MPM (BSMPM)

M.Steffen et al. (2008) and Steffen et al. (2008) suggested replacing the nodal linear shape
functions with higher-order B-splines, as their derivatives are not discontinuous. Further-
more, they are a partition of unity, which is essential for conservation properties. There
are different ways to construct B-splines, and some of them are presented below. First we
consider one-dimensional B-Splines for the Knot-Vector i € {0;1;2;3;4;5}. The recursive
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formula presented by Boor (1978) can be used to construct B-Splines of different order as

@’0(5):{ it § <&t

0 otherwise

(5.25)
and for k > 1

Gin(€) = &8 bin 1 () + 22150, 41 ()
In the recursive formula in Eqn. 5.25, the index k indicates the polynomial order of
the B-Spline. To calculate higher-order B-splines, the boundary knots are used several
times. For example, the knot vector to construct a cubic spline (k=3) looks like this:
{0;0;0;0;1;2;3;4;5;5;5;5}. In the following, the quadratic and cubic B-Splines with
their derivatives are shown.

1 2
Gi2 | 0¢i2
1.5 O
0.8 F
1 |
0.6 0.5
oy \ ;
0.4+t 05
1t
0.2+
-1.5+
0 ‘ 9 ‘
0 1 2 0 1 2 3 4 5
X X

Figure 5.6: Quadratic B-Splines and their derivatives for k=2 on the interval [0,5] with
knots at 0, 1, 2, 3, 4 and 5.

As shown in Fig. 5.6 and 5.7 the B-Splines defined by Eqn. 5.25 are not all centred over
the nodes {0;1;2;3;4;5} and are not equal one at the nodes despite at the boundaries.
Nevertheless, they form a partition of unity and sum up to one everywhere. The compact
support changes from length one at the boundaries to the maximum of three for the
quadratic and four for the cubic case inside the considered interval. The derivatives of the
quadratic and cubic B-Splines in Fig. 5.6 and 5.7 are continuous and therefore suitable
to mitigate the grid crossing noise. Increasing the polynomial order of the B-Splines,
increases the compact support and the smoothness of their derivatives. At the same time,
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Figure 5.7: Cubic B-Spline and their derivatives for k=3 on the interval |0,5] with knots
at 0, 1, 2, 3, 4 and 5.

the number of functions is increased, which leads to a higher computational effort. The
B-Splines in Fig. 5.6 and 5.7 sum up to one over the interval |0,5] but are not one at the
knots. Furthermore, their maxima are not located at the knots.

Centred B-Splines The B-Spline functions can also be obtained by convolution of
rectangular functions similar to the derivation of GIMP. This is helpful to obtain centred
B-Splines, which can be defined at grid nodes.

Fig. 5.8 shows the multiple convolution of the rectangular function, which leads to a
linear B-Spline after the first, a quadratic B-Spline after the second and a cubic B-Spline
after the third convolution. The resulting zero centred B-Splines can be defined at the
grid nodes by shifting the centre. The resulting quadratic and cubic B-Splines with their
derivatives for the one-dimensional case are shown below.

%—%(w—xi)Q ifxe{xi—%h,aji—f—%h}

pi2(x) = . . 3 . . ) ; (5.26)
W(‘r—xl> ﬁ(w xz)‘i‘g lfIE[ZEi—Fih?l‘i—Fih}
0 otherwise
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— 0,0
— o1 = [ Goo(z —7) - doo(x)dr
Go2 = [ doa(x —7) - doo(x)dr
0.8+ —o3 = [ Go2(x —T) - goo(z)dr]
0.6 - /\ ]
0.4+ i
0.2 .
0 ‘ : ‘
-2 -1.5 -1 -0.5 0 0.5 1 1.5 2
b'd

Figure 5.8: Derivation of B-Splines by convolution of rectangular functions (blue): First
convolution results in a linear shape function corresponding to a first-order or linear B-
Spline. The second convolution results in a quadratic B-Spline. The third convolution
results in a cubic B-Spline. The knot index ¢ = 0 corresponds to z = 0.

o (x—z)+ 5 if v € (z;—3h, 2, — Sh)
doute) | HGm)  Hec-fnily)
ox %(m—xl)—% if mE(%—l—%h,%—i—%h)
0 otherwise

The quadratic B-spline in Eqn. 5.26 and its derivative in Eqn. 5.27 represent the uGIMP
weighting functions shown in Eqn. 5.18 and 5.19 for the case I, = h. This is not a
coincidence, as the GIMP weighting functions were also derived as the convolution of
rectangular and tent functions.

( (‘Cg,f;)g + (@ — )2+ 2@ — ;) + 3 if ©€x;—2h,z;—h)
_(I;;fsi)g — gl —z)?+ 2 if ez, —h,x]
Pis() = (r;,fsi)s — #(m —z)* + % if € [z;,z;+ h] (5.28)

o)’ ar(@—x)? —2(x —a;)+3 if @€ la;+h, x4 2h]

0 otherwise
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(ziz(m_xz)—i‘hz(w—xz)—i—% if z € (x;—2h,x;—h)
—ans (r = 23) — 5 (v — ) if x€(x;—h,x)
8;;3 =4 s (@ —2)° = 5 (v — ) if € (zi,r;+h) (5.29)
—2i2($—$z)2+h22(96 $z)—% if € (z;+2h,x;+h)
0 otherwise

The derived centred B-Splines correspond to inner B-Splines shown in Fig. 5.6 and 5.7,
which are different from the B-Splines in the vicinity of the boundaries (de Vaucorbeil
et al., 2020). The centred cubic B-Spline and its derivate are presented in Eqn. 5.28 and
5.29 respectively.

B-Splines in 2D We calculate the product of two one-dimensional centred B-splines to
obtain the two-dimensional centred B-spline.

o(x,y) = d(x)d(y) (5.30)

The two-dimensional B-Spline in Eqn. 5.30 has a rectangular compact support and can
be used on rectangular grids as a nodal shape function. The two-dimensional quadratic
B-spline, centred at the point (1,1) with its derivatives in x- and y-direction, is presented
below.

Figure 5.9: Two-dimensional quadratic B-Spline centred at (1,1).
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Figure 5.10: Derivative of quadratic B-Spline centred at (1,1) with respect to z.

The B-Spline in Fig. 5.9 and its derivatives in Fig. 5.10 are continuous. The presented
two-dimensional B-Spline corresponds to the three inner B-Splines centred at the knots
1.5, 2.5 and 3.5 shown in Fig. 5.6. Modified centred B-Splines need to be used to maintain
the partition of unity property in the vicinity of the boundary. This can be achieved by
dividing each B-Spline by the sum of all B-Splines defined on the grid. This method will
be applied later for the newly introduced Wendland function.

5.3.4 Null Space Filter

A numerical problem in the Particle in Cell Method (PIC), the predecessor of MPM, was
described by Brackbill (1988) and Gritton etal. (2015) as the so-called ringing instability
or, more generally, null space problem. Gritton et al. (2015) examined the mapping matrix
between MP and nodes for its null space, leading to the loss of information. In particular,
the calculation of derivatives using the mapping matrix was investigated. To explain this
in more detail, we consider the one-dimensional case with the mapping between MP and
nodes as matrix multiplication. For the mapping from MP to nodes, we consider the
matrix ® : R™ — R" and the vectors Y and y, where the first vector consists of values
at MP and the second of values at nodes. As a reminder, n, denotes the total number of
MP and n,, the total number of nodes. The mapping from MP to nodes can be written as
a linear system of equations,

PY =y. (5.31)

The entries of the matrix ® according to Eqn. 5.6 are the nodal shape functions evaluated
at MP. The null space of the matrix ® is defined as the set N := {X € R™|®X = 0}. If
there are non-zero vectors in A, they can be added to Y in Eqn. 5.31 without affecting
the resulting nodal values, i.e. ® (Y 4+ X) = ®Y + ®X = y. The mapping of derivatives
is performed by the matrix d®, which consists of the derivatives of nodal shape functions
evaluated at MP. Gritton etal. (2015) proposed to use a Null Space Filter derived from
the singular value decomposition (SVD) of ® to improve the mapping of derivatives,
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calculated by d®. The idea behind the Null Space Filter of Gritton etal. (2015) is to
project the calculated derivatives at MP onto the column space of ®. Null space filtering
smoothes the derivatives but does not necessary increase the accuracy. Let us consider a
one-dimensional example of a given function and its derivative:

sin (107 z)
ylr) = ——= (5.32a)
x4+ %0
, 10mcos(10mz) sin (107 )
y'(z) = — . (5.32b)

1 2
T (z + 55)

We want to obtain the derivative in Eqn. 5.32b at MP from exact values at the nodes.
Therefore, we consider the interval [0,1] divided into 20 elements of length 0.05 with
two MP per element, each located at 1/4 and 3/4 of the element’s length. Mapping is
carried out by employing linear shape functions. The unfiltered mapping is performed
by the matrix d®, which contains the piecewise constant derivatives of the linear shape
functions. The filtered mapping is calculated by projecting the unfiltered values on the
column space of ®. The basis for the column space has the length [ = rank(®) and is
obtained by the SVD of ®. For a detailed explanation of the Null Space Filter in MPM
the reader is referred to Gritton etal. (2015). The comparison of filtered and unfiltered
mappings is shown in Fig. 5.11. The unfiltered mapping forms steps as pairs of MP with
equal values, while the filtered approximation is smoother between these steps.

400
exact
300 s mapping to MP (filtered)
e mapping to MP |

200

£ 100|s

-100

_200 I I I I
0 0.2 0.4 0.6 0.8 1
T

Figure 5.11: Comparison of standard(blue) and filtered(green) approximation of the
derivative y'(z) on MP.
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The filtered approximation deviates more from the exact solution than the unfiltered at
the boundaries.

Eqn. 5.5 shows that in the Standard MPM the mapping from nodes to MP uses the same
shape function values as Eqn. 5.6 for the mapping from MP to nodes. Therefore, the
resulting matrix for the inverse mapping in the Standard MPM is the transpose of ®.
Mathematically, an inverse of a matrix is only defined for square matrices with full rank.
The null space of invertible matrices contains only the zero vector, making the mapping
one-to-one (bijection) in both directions. ® is a n, x n,—matrix, which might be not
square or rank deficient and therefore not invertible. This also means that, in general, the
MP values in Y can not be exactly recovered after being mapped to the nodes. This leads
to the question of improved mapping approaches, which is the main focus of this thesis.
It is important to notice that the properties of ® depend not only on the choice of shape
functions but also the locations of MP relatively to the nodes.

5.4 Least Squares Approximation

The null space problem described in Sec. 5.3.4 leads to a general question about the
mapping between nodes and material points in MPM. It is crucial to investigate which
errors are made in mapping, how they depend on the arrangement of MP and how these
errors can be reduced. This question can be investigated within the framework of scattered
data approximation (Wendland, 2004). Two cases can be considered. On the one hand,
the function values at the material points are known and should be reconstructed as
accurately as possible at the nodes. On the other hand, the values are known at the nodes
and should be reconstructed at the material points. More generally, we have two sets of
points where we try to recover functions at the location of the first set from known values
at the location of the second set. One direct approach to reconstructing a function at
arbitrary points from scattered data is the use of polynomials. This means that for a
polynomial of desired order, the coefficients of a polynomial basis in three dimensions, i.e.
p(x)=(1 2y ... zyz...)T with x = (z,y, z), must be determined so that the resulting
error is as small as possible. Let us consider a vector of n given values u = (uy uy ... un)T
at the locations Xy, Xa,..., X,,, which leads to the Least Squares Approximation (LS)

m

w(x) = Y pi(x)a; = p’(x)a, (5.33)

=1

with the unknown coefficients a; and m being the number of entries in p(x). To find the
coefficients a; the following system of equations needs to be solved:

Pa=u (5.34)
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with a = (ay as ... ay)" and
p1(X1) p2 (1) Pm (X1)
po | m) Bl (5.35)
nG) m&) o pa)

The dimension of P depends on the number of known values and the order of the poly-
nomial approximation. The entries p; denote the i—th component of p(x). To solve for
the unknown coefficients a;, the matrix P needs to be inverted, which in general is not
possible as P is not necessarily a square matrix. In this case, the aim is to minimize the
expression J = |[Pa — ul|3, which measures the error of the approximation. Tt is helpful
to distinguish the two cases in this minimization problem:

e Case 1: If u is in the column space of P, i.e. u can be expressed as a linear
combination of the columns of P, there is at least one solution a for Eqn. 5.34. The
sum of the solution a with any vector from the null space of P is again a solution
for which J = 0.

e Case 2: If u is not in the column space of P, i.e. u can not be expressed as a
linear combination of the columns of P, there is no solution a for Eqn. 5.34. The
minimum of J = ||Pa — ul|; is obtained through the orthogonal projection of u onto
the column space of P.

The LS solution can be calculated by setting the derivative of J with respect to each a;
equal to zero, forming a system of m linear equations. Hammerquist and Nairn (2017)
presented the XPIC method, which uses approximated orthogonal projectors to solve the
scenario described in the second case.

5.4.1 Moving Least Squares Approximation

The calculation of the function uy, in LS uses all known values and applies to the entire
domain. When applied in MPM, it is useful to involve only MP near a node or vice
versa for reconstruction at the node and neglect distant MP. For this purpose, functions
with compact support are often used to weight the influence of the data. This approach
is called weighted least squares approximation (WLS). A very similar approach to WLS
which is widely used in meshfree methods (Belytschko, Krongauz, etal., 1996), is the
Moving Least Squares Approximation (MLS). The MLS approach leads to coefficients a
which, in contrast to the LS, depend on x,

m

w(x) = Y pi(x)ai(x) = p’ (x)a(x). (5.36)

i=1
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The solution for the variable coefficients a;(x) is obtained by considering the modified
minimization problem with J = (P(x)a(x) — u)’ W(x)(P(x)a(x) — u) and the weighting
function matrix

W(x) = 5 5 5 . (5.37)
0 0 e w (X —Xy)

Belytschko, Krongauz, etal. (1996) presented an overview of various common weighting
functions w (x — X;). The solution for minimizing J is obtained by setting the derivatives
of J with respect to each a; equal to zero. The resulting system of m equations is (Wang
et al., 2018),

P'W(x)Pa(x) - P"W(x)u=0. (5.38)

For the computation of the coefficient vector a, we introduce some useful abbreviations.
We define the matrix M(x) := PTW(x)P, which is sometimes referred to as moment
matrix and B(x) := PTW(x). Now we can write the solution of Eqn. 5.38 as

a(x) = M 1(x)B(x)u. (5.39)

The matrix M(x) is a weighted sum of matrices of the form p(X;)p(x;)?. M(x) is for
instance a scalar if p(x) = (1) or a 3 x 3—matrix if p(x) = (1 z y)*. The inversion of
M(x) can therefore be carried out efficiently if, M(x) is invertible and p(x) of low order
and dimension. Inserting Eqn. 5.39 in Eqn. 5.36 leads to the new representation of the
approximation,

up(x) = p* (x)M 7} (x)B(x)u = M5 (x)u, (5.40)

where, we introduced the MLS shape function ®MS(x). For a given vector of data
points u, we can obtain the approximated value at an arbitrary point X simply by plug-
ging X in Eqn. 5.40. As the weighting functions in Eqn. 5.37 often have a compact
support, ®MLS(x) is non-zero only for data points in the vicinity of X. The accuracy
of MLS depends on the distribution of the given data and is generally not easy to as-
sess. Reproducibility is an essential property for approximation methods, as it describes
which functions can be exactly reproduced from given data. As mentioned earlier, we
use polynomial bases for our approximation. So an obvious question would be whether
MLS can reproduce these polynomials. Indeed MLS reproduces all polynomials used in p
by construction. The proof of this fact can be found in Belytschko, Krongauz, et al. (1996).

Derivatives of MLS weighting functions Next, we want to obtain the derivatives of
®MLIS () which will provide an approximation of the gradients used in MPM. Therefore
we rewrite Eqn. 5.40 as a sum over n data points,

SMLS (x)u = Z OMES (x)y;  with OMES(x) = w(x — %) p’ (x) M (x) p(X;). (5.41)
i—1 N———

i=cT'(x)
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Following the work of V. P. Nguyen, Rabczuk, etal. (2008) and Huerta etal. (2017) we
differentiate ®MES(x) in Eqn. 5.41 with respect to z,

MLS (¢ cl(x w(xX — X;
0 00 i~ %) + ¢ (op() ).

(5.42)

The derivative of w(x — X;) on the right hand side of Eqn. 5.42 is easily obtained ana-
Iytically whereas the derivative of ¢’ (x) is not straightforward. For the sake of simplicity
the derivative of ¢’ (x) is sometimes neglected resulting in the so-called diffuse derivative
of ®MLS(x) (Huerta et al., 2017). The derivative of ¢’ (x) as shown in Eqn. 5.42 can be
derived following V. P. Nguyen, Rabczuk, et al. (2008) and Huerta et al. (2017),

dc(x)
or

op(x) B OM (x)
or or

=M }(x) c(x)|, (5.43)

where Op(x)/0x = (Op,/0x Ops/0z ... Op,,/Ox)T is the derivative of each component of
the polynomial basis and OM(x)/dz = Y © [Qw(x — X;)/0z]p(X;)p” (X;) contains only
the derivatives of weighting functions. The derivative with respect to x of an unknown
function given by the data set u, can now be approximated as

Qup(x) = 0PMIS(x)
e —ZTUZ. (5.44)

=1

Similarly, derivatives for y and z can be obtained. With Eqn. 5.41 and Eqn. 5.44 the
necessary approximations are derived for the inclusion in the MPM algorithm.

MLS in MPM The successful application of MLS in MPM has already been shown
in several publications (Sulsky and Gong, 2016; Wobbes et al., 2019; Tran et al., 2019).
Sulsky and Gong (2016) introduced the improved MPM (iMPM) using MLS to recover
nodal and Gauss Point (GP) values from MP. It was shown that the Standard MPM can
be interpreted as MLS with p(x) = (1) and w (x; — x,) = m,N; (x,), where N;(x,) is
the nodal linear shape function described in Eqn. 5.3. In the framework of MLS also
the BSMPM can be obtained by using again p(x) = (1) and replacing the weighting
functions by B-Splines. In the following, we will investigate the application of higher
order polynomial bases p(x) and different weighting functions. Let us therefore consider
the two-dimensional case with p(x) = (1 z y)’. We assume the weighting function to be
defined as the product of two one-dimensional functions, i.e. w(x—%;) = w(x—2;)w(y—7;)-
The matrix M(x) can now be written as

M(x) = Y w(x — Z)w(y — ) T @ fﬁ% . (5.45)
=1 Yi YiTi Y;

The matrices on the right side of Eqn. 5.45 are obtained from the dyadic products
(1 2; 5,)"(1 Z; 9;), which are rank one. In order to obtain an invertible matrix M(x)
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at least three data points are needed as the sum of less than three such matrices would
lead to a matrix with rank lower than three. Nevertheless, three data points might also
be too less if the dyadic vectors (1 Z; 7;) are linearly dependent. To shed more light on
the problem let us consider four data points X1 = (3,2), X3 = (2,1), X3 = (1,2) and
x4 = (1,0). The corresponding vectors p(X;) are three-dimensional with the entry one in
the first coordinate. In Fig. 5.12 the vectors p(X;), for the given data points, are shown
in three dimensions.

)
/

Figure 5.12: Configuration of four different material points (1 z, y,) for the basis p(x) =
1z y)

By definition all of them are located on the plane (1 z y). Let us assume that the
weighting functions of all these points are non-zero for an arbitrary point X. Using the
vectors X; = (3,2), X9 = (2,1) and X4 = (1,2) will result in a rank two moment matrix
as p(X1) + p(X4) = 2p(X2). In contrast, using X;, X2, X3 would lead to an invertible
M(x). Obviously the same is true, if all four points are used. If M(x) is not invertible
or ill-conditioned the approximation in Eqn. 5.41 is not accurate. In higher dimensions
and with higher order polynomial bases, the requirements on the number and location of
data points become more demanding as the dimension of M(x) increases. To meet this
requirements, the compact support of the weighting functions can be increased leading
to not only more data points being involved in the calculation but also increasing the
computational costs. This can be done adaptively by checking the condition number of
the matrix and gradually increasing the compact support until a predefined threshold
value is reached. Another approach is to use the Pseudo Inverse of M(x), which can be
obtained from the SVD of M(x) by inverting the non-zero entries of the diagonal matrix
of the decomposition. In addition to both the approaches, a third method is introduced
which will be explained in detail in Ch. 6.



Chapter 6

Improvements of MPM

In this chapter a regularization method is proposed to improve the robustness and accuracy
of MLS in MPM. Further a new weighting function is introduced for MPM calculations.
Both novelties are benchmarked against other methods for small and large deformations
to highlight their improvements.

6.1 Regularized MLS

Instead of increasing the compact supports of the weighting functions, we propose a differ-
ent approach to make M(x) invertible. Following Wang et al. (2018), a regularized MLS,
which results in the modified form of Eqn. 5.38

[PTW(x)P +IJa— P"W(x)u—- =0, (6.1)

is proposed here to improve the robustness of iMPM. The regularized iMPM (riMPM)
introduces the regularization parameter A, which prevents M(x) from becoming singular.
The modified coefficients a(x) corresponding to Eqn. 6.1 are

a(x) = (M(x) + A\I) ' B(x)u. (6.2)
The choice of X is not obvious and can affect the results in a wrong way (Brunton and Kutz,
2019). Regarding the computational efficiency, the regularization method is much faster
than the computation of the Pseudo Inverse or adaptive increase of compact supports.

For the previously shown case of M(x) being a 3 x 3—matrix, the inverse can easily be
computed by the Rule of Sarrus.

6.2 Wendland weighting functions

In addition to the widely used weighting functions in MPM a different function is proposed
here. The Wendland function family derived in Wendland (1995) is a suitable candidate
for a weighting function in MPM. Only one kind of Wendland functions is used in the
following for comparison with the well established B-Spline function in the MPM.

4
Irl 4r| :
iy =4 (=) (1) i /<t (6.3)
0 otherwise
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The function in Eqn. 6.3 is non-zero on the interval (—h, h) and equals one at r = 0. We
will use this function on rectangular grids and replace the radius » by x and y, similar to
what was done for B-Splines. In the following, we will compare the implementations of all
presented methods and see how well they are performing on different data sets. It should
be noted that the use of the Wendland function in Eqn. 6.3 on a rectangular grid does not
satisfy the Partition of Unity property. To overcome this issue each weighting function is
divided by the sum of all weighting functions.

Partition of Unity In order to satisfy the Partition of Unity property for a weighting
function and in particular for the presented function in Eqn. 6.3, we follow Shepard (1968)
and Nealen (2004) and define the new normalized weighting function

2 e wile)

In Eqn. 6.4 the index ¢ denotes the knot around which the function is centred. It is
easy to check that the function in Eqn. 6.4 satisfies the Partition of Unity property, i.e.
S0 Wi(x) = 1. Let us consider the one-dimensional knot vector {0; 1;2;3;4; 5} of length
n = 6 with A = 1 and construct the six resulting functions for Eqn. 6.4 as well as their sum
to check the desired properties. In Fig. 6.1 the resulting normalized Wendland functions
are shown. Their sum gives the desired property and therefore is one over the whole
interval [0, 5].

Wilz) = (6.4)

1 - - - -
—Wi(z)
—WQ(ZIJ)
0.8 Wi() .
—W4(£C)
0.6 - Wi(z) ]
Wﬁ(.ﬁ)
- -Z?:l Wi(z)
04} T A
0.2+ i
0 | | | | —
0 1 2 3 4 5
xr

Figure 6.1: Normalized Wendland functions for the knot vector {0;1;2;3;4;5} and their
sum over the interval [0, 5].
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6.3 Comparison of methods on structured data

In the following we compare the mentioned MPM approximations on different point sets.
We consider the following function,

e_(x+1)2_y2

2ay) =3¢ (@ —1)P - g

+e T (102° — 22 +104°),  (6.5)

which can be called in MATLAB by the command peaks, on the interval Q = [—2,2] X
[—2,2]. We focus on the approximation of MP values to nodes, which is performed in
the beginning of each MPM computation cycle. Therefore, we assume a structured nodal
grid with 21 x 21—nodes, which will be the set where the approximation is evaluated. We
are considering two different scenarios for the MP data. In the first scenario the MP are
arranged in a structured manner on a 41 x 41—grid as shown in Fig. 6.2. In the second
scenario, the MP data is randomly distributed at 100 locations. First we compare the case
of a constant polynomial basis p(x) = (1). In this case, the inverse of M(x) is trivial as
M(x) is a scalar. Therefore we compare different weighting functions.
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Figure 6.2: Case 1: Structured arrangement of MP (red) and nodes (blue). The function
in Eqn. 6.5 is given at the data points and approximated at the evaluation points.
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In Fig. 6.3, the MLS solutions for different weighting functions are shown. The relative
error using the Lo—norm is calculated by |[{u—uy||2/||ul|2, where u is the vector containing
the exact and uy, the vector containing the approximated values at the nodes. The compact
supports for the B-Splines are defined according to the nodal grid size h = 0.2 so that they
form a partition of unity inside Q (linear:2h, quadratic:3h, cubic:4h). At the boundary,
no modified Splines were used, which leads to inaccuracies in the approximation of the
boundary values. For the Wendland function the compact support was chosen to be 2.6A.

Linear B-Splines Quadratic B-Splines
|lu-u,Il/I|ull, = 0.021486 |lu-u_ Il /l|ull, = 0.037897

° Exact
© Approximation

Cubic B-Splines Wendland
||u-uh||2l||u||2 = 0.047344 ||u-uh||2/||u||2 = 0.018947

Figure 6.3: Comparison of approximations using different weighting functions for p(x) =
(1). The approximations are compared with the exact solution in Eqn. 6.5 on the struc-
tured arranged nodes.
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6.3. Comparison of methods on structured data

In Fig. 6.4 the absolute error of exact and approximated values |u(z;,y;) — up(z;,y;)| is
shown. Dark blue areas indicate small errors, while yellow areas indicate large deviations.

It can be seen that the highest errors occur at the boundary.
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Figure 6.4: The distribution of the absolute error |u(x;,y;) — un(z;,y;)| at each node for

the cubic B-Spline weighting function and the polynomial basis p(x)
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In Fig. 6.5 the polynomial basis p(x) = (1 = y)” was used for the MLS approximation.
The Lo—error is significantly smaller for all weighting functions compared to the results
obtained for p(x) = (1) in Fig. 6.3. The inversion of M(x) is performed using the pinv
function in MATLAB.

Linear B-Spline (pinv) Quadratic B-Spline (pinv)
||u-uh||2/||u||2 = 0.014549 ||u-uh||21||u||2 = 0.028659

° Exact

© Approximation
Cubic B-Spline (pinv) Wendland (pinv)

[lu-u /||u||2= 0.037668 [lu-u /||u||2= 0.013596

hll2

hll2

Figure 6.5: Comparison of approximations using different weighting functions with the
polynomial basis p(x) = (1 z y)'. The abbreviation 'pinv’ is referred to the Pseudo
Inverse of M(x), which is computed by the MATLAB function pinv.
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In Fig. 6.6, the regularized matrix M(x) with A = 0.00001 was inverted instead of using the
pinv function. The results show errors similar to Fig. 6.5. Nevertheless the regularization
is computationally cheaper as the pinv function, which requires the SVD of M(x).

Linear B-Spline (reg) Quadratic B-Spline (reg)
||u-uh||zl||u||2 = 0.014543 ||u-uh||21||u||2 = 0.028656

© Exact
Approximation
Cubic B-Spline (reg) Wendland (reg)

llu-u, |, /llull, = 0.037667 llu-u, |1, /llull, = 0.013591

nll

Figure 6.6: Comparison of approximations using different weighting functions with the
polynomial basis p(x) = (1  y)T. The abbreviation 'reg’ is referred to the regularization
of M(x) for A = 0.00001.
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The influence of the regularization parameter A on the Ly—error for p(x) = (1 = y)7 in
combination with the Wendland weighting function is shown in Fig. 6.7. On structured
data, as shown in Fig. 6.2, the matrix M(x) is invertible and does not need to be regular-
ized. The pinv function in this case becomes an expensive way of computing the inverse.
What should be noted here is that with increasing A, the error increases. Whereas for val-
ues lower than 1074, the regularization is not affecting the inversion of M(x). Therefore,
the challenge is to determine a suitable value for A without introducing new errors.

0.03

0.025 - b

0.02 + |

Ls-error

0.015 |- b

0.01 | | | |
1010 1078 1076 1074 1072

Figure 6.7: Influence of regularization parameter A on the L,—error using the Wendland
weighting function for the polynomial basis p(x) = (1 z y)7.
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Comparison of methods on unstructured data On structured and dense data as
shown in Fig. 6.2, quite accurate approximations are obtained for all methods. The
challenging case is to obtain an acceptable approximation from random and sparse ar-
rangements of data points. In particular, simulations performed in MPM mainly consider
large deformation processes, where the arrangements of MP can become arbitrary. To put
it differently, an accurate approximation method of arbitrary scattered data is essential
for MPM to simulate large deformations. In Fig. 6.8, the random distribution of 100 data
points is shown. We now apply the MLS to reconstruct the function at the structured
nodes or evaluation points.
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Figure 6.8: Case 2: Unstructured arrangement of 100 MP(red) and nodes(blue). The
function in Eqn. 6.5 is given at the data points and approximated at the evaluation
points.



56 Chapter 6. Improvements of MPM

In Fig. 6.9, the MLS solutions for different weighting functions from unstructured scatter
data are shown. The compact supports for the B-Splines are defined according to the nodal
grid size h = 0.2, so that they form a partition of unity inside Q (linear:2h, quadratic:3h,
cubic:4h). For the Wendland function the compact support was chosen to be 4h.

Linear B-Spline Quadratic B-Spline
||u-uh||21||u||2 = 0.59856 |lu-u, |I/lull, = 0.41139

© Exact
Approxiamtion

Cubic B-Spline Wendland
||u-uh||21||u||2 = 0.2838 [lu-u

L /1lull, = 0.26927

Figure 6.9: Comparison of approximations using different weighting functions and p(x) =
(1) for the point set shown in Fig. 6.8. The approximations are compared with the exact
solution in Eqn. 6.5 on the structured arranged nodes.
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The errors in Fig. 6.10 increase compared to the case of p(x) = (1) in Fig. 6.9. This
is due to the unfavourable arrangement of points, which causes a ill-conditioned matrix
M(x). In particular, for the case of quadratic B-Splines with a compact support of 3h,
the arrangements of data points, as shown in Fig. 6.8, leads to disadvantageous conditions
for the approximation. To improve the condition of M(x) and therefore the accuracy of
the approximation, the regularization in Eqn. 6.1 is used.

Linear B-Spline (pinv) Quadratic B-Spline (pinv)
[lu-u, Il /|ull, = 0.60038 [lu-u, Il /1lull, = 1.1074

2 -2 o Exact 2 -2
* Approximation
Cubic B-Spline (pinv) Wendland (pinv)
||u-uh||21||u||2 = 0.31418 ||u-uh||21||u||2= 0.28939

Figure 6.10: Comparison of approximations from unstructured data points using different
weighting functions with the polynomial basis p(x) = (1 z y)*. The abbreviation ’'pinv’
is referred to the Pseudo Inverse of M(x), which is computed by the MATLAB function

PINY.
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The regularized approximation in Fig. 6.11 shows an improvement compared to the results
obtained by the Pseudo-Inverse in Fig. 6.10. In particular, the case of the quadratic B-
Spline weighting function shows a significant improvement.

Linear B-Spline (reg) Quadratic B-Spline (reg)
|lu-u Il /llull, = 0.59937 ||u-uh||2/||u||2 = 0.39962
10
0 Qégd(‘? 56 595 ’*’N
2 oy 2
Exact 2 2
Approximation
Cubic B-Spline (reg) Wendland (reg)
llu-u Il /llull, = 0.25294 |lu-u Il /llull, = 0.25726

Figure 6.11: Comparison of approximations from unstructured data points using different
weighting functions with the polynomial basis p(x) = (1 z y)?. The abbreviation 'reg’ is
referred to the regularization of M(x) for A = 0.00001.
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The choice of a suitable regularization parameter A in the case of scattered data points is
more complicated than in the case shown in Fig. 6.7. In Fig. 6.12 the influence of the
regularization parameter A on the Ly—error is shown. As in the case shown in Fig. 6.8,
the matrix M(x) becomes ill-conditioned for some evaluation points, and therefore the
Lo—error increases if A is too small. On the other hand, the error increases also if \ is
too big. Therefore, an interval can be identified in Fig. 6.12, where A causes the smallest
Lo—error. If M(x) becomes ill-conditioned, depends also on the compact support of the
weighting functions. Either there are too few data points inside the compact support or
too many linearly dependent ones.

0.8 —e—Wendland (4h) 1
—e—Linear B-Spline (2h)
—e—Quadratic B-Spline (3h)
0.7 —e—Cubic B-Splines (4h) i
0.69 o o o & ° .———/
—
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1077 107 107° 1073 107!
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Figure 6.12: Influence of regularization parameter A on the Ly—error using different weight-
ing function for the polynomial basis p = (1 z y).

6.3.1 Adaptive Regularization

In the previous examples of regularization we have used the same A for all evaluation points.
Two issues arise with this approach. The first is that we do not know how to choose A
and if the moment matrix needs to be regularized. The second is that some matrices
might be zero and will be strongly affected by A even though their Pseudo-Inverse is zero.
Therefore, an adaptive regularization is proposed here.

To verify if regularization should be applied, two checks are made:
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e Check if all entries of M(x) are zero, e.g. [|[M(x)|| = 0, if yes set M~1(x) =0

e Check if the condition of M(x) is large, if yes start regularization with very small A
until M(x) is not ill-conditioned

The second point still requires the definition of a very small A and of an acceptable
matrix condition number. For instance in MATLAB regularization could be applied if the
condition number exceeds the value 10'. The reason is that the MATLAB function inv
is giving warnings of inaccuracy for higher values. If the problem permits, decreasing this
value might speed up the calculation. The regularization parameter A\ could be estimated
by the smallest (non-zero) singular values of M(x), which is computationally expensive.
If the problem permits, increasing the initial A—value might speed up the calculation.

6.4 Method of Manufactured Solutions(MMS)

In recent years, the method of manufactured solutions (MMS) has become a common
benchmark for the convergence rate of different MPM variants. The method was intro-
duced by Knupp (2002) to verify non-linear codes when a classical analytical solution
is missing. The idea is to assume, for example, a simple displacement field and calculate
backwards the required body forces. The application of MMS for MPM was first shown by
Wallstedt and Guilkey (2008). Since then, most of the convergence investigations in MPM
have been carried out using MMS. In the following, a brief explanation of the method for
the two-dimensional case is given. For more details the reader is referred to Sulsky and
Gong (2016). We assume a two-dimensional displacement field of the form

w(X.Y) = (ul) _ (BSiIl(ﬂ'X) sin(cwt)) | (6.:6)

Us Bsin(7Y') sin(ert)

We used the Lagrangian coordinates in Eqn. 6.6. The assumed displacement field satisfies
the boundary conditions u(0,Y,t) = u(X,0,t) = u(1,Y,t) = u(X,1,t) = 0 and the initial
conditions u(X,Y,0) = 0. For the initial velocity, the assumed displacement in Eqn. 6.6

results in
sin(m X )>

6.7
sin(mY) 6.7

v(X,)Y,0) = cnB (

The amplitude B can be chosen to mimic large and small deformation problems. The
coefficient ¢ is the wave propagation speed. In the considered case it is defined as ¢ =
V E/p. We now can compute the resulting deformation gradient as

Fi Fip
F(X)Yt) =1+ grad(u) =
For Fy

1 + 7B cos(mX) sin(cmt) 0
a 0 14 wBcos(nY)sin(ent) |
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The deformation gradient is now used with the Neo-Hookean material model in Eqn.
5.24 to determine the body forces. In the Lagrangian coordinates we use the first Piola-
Kirchhoff stress tensor P, which is connected to the Cauchy stress tensor through PF? =
Jo. The resulting body forces are calculated as

c <u1(X,Y,t) An/F2 (1 —In(F Fa)) + p(1 4+ 1/F2) — E])

6.9

uz (X, Y1) [Av/F3(1 — In(Fi1 Fas)) + p(1 + 1/ F3,) — E] o9
Now the initial boundary value problem defined by Eqn. 6.7 and 6.9 together with the zero
boundary conditions can be solved numerically. The resulting fields, e.g. displacement,
velocity, stress etc. can be compared with the presented analytical expressions. In the
following, we will compare in particular the velocity field as the velocities are the prime
variables in our formulation. We show the resulting velocity for the assumed displacement
field in Eqn. 6.6 and the amplitude B = 0.2 at different time instants. In Fig. 6.13
the solution for the velocities derived by MMS is shown. We will use this solution for
verification and comparison in the following.
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Figure 6.13: The velocity field (black vectors) obtained by MMS for the amplitude B = 0.2
at different time instants.
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6.4.1 Rate of Convergence for MMS

We use the MMS to verify and compare the presented methods. The iMPM introduced
by Sulsky and Gong (2016) is using the MLS approximation, not for all field variables.
MLS approximation with cubic B-Splines is applied to approximate nodal velocities from
MP. MLS with quadratic B-Splines is applied to approximate MP densities and stresses in
the element’s centre. The remaining approximations are performed with linear B-Splines
as in the Standard MPM. In the following, we also apply the MLS approximation with
different polynomial bases and weighting functions to nodal velocities. The rest of the
variables are approximated with linear B-Splines and polynomial basis p(x) = (1), if not
stated differently. The adaptive regularization is applied in those cases where an initial
A—value is given. The compact supports of the one-dimensional weighting functions are,
2h for linear, 3h for quadratic, 4h for cubic B-Splines and 2.6Ah for the Wendland function.
To speed up the calculation, not too small A was chosen. We consider two cases with
different amplitudes B for the MMS. The first case represents small deformations, while
the second case reproduces large deformations (Wobbes et al., 2019). In both cases one MP
per element was used, which initially was placed in the element’s centre. The total time of
the simulation is 7" = 0.02 s, which corresponds to one period of the solution in Eqn. 6.6.
The time increment for the forward Euler integration is chosen as At = 0.00005s. The
following parameter for the MMS were used:

p | 1000 kg/m?

E | 107 Pa

v |03

Av | Ev/[(1+v)(1—2v)]

w | B0+ )

B | 0.0001(1st case) and 0.05(2nd case) .

Table 6.1: Material properties and amplitudes for MMS

For the comparison we consider the MP velocities at their current location. The er-
ror between the calculated and MMS solution is obtained as the time-averaged discrete
Lo—norm,

n=1

1 L1 &
= — — n—vy : 6.10
error Ty Z (np ;H"p Vp,MMS||2) ( )

In Eqn. 6.10 the total number of time increments is T, the number of MP is n, and MP
and MMS velocities at (1, y,) for time step n are denoted by v} and v} /.
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In Fig. 6.14 the comparison of different methods for the case of B = 0.0001 is shown.
The error is plotted logarithmically against the element size h. Therefore, the rate of
convergence is directly related to the slope between the x- and y-axis. The application of
Wendland weighting function results in a convergence rate slightly over 2. The Standard
MPM as well as the two cases of linear polynomial bases gives a similar convergence rate
of approximately 1.5. For the cases using p(x) = (1zy)T, a solution can only be obtained
by the pseudo inverse or regularization, as discretization with one MP per element violates
the need of at least three MP at the boundary to obtain an invertible moment matrix. It
should be noted that by additional approximation modifications, usage of more MP per
element and Gauss quadrature smaller errors but with similar convergence rate can be
obtained with MLS (Sulsky and Gong, 2016; Wobbes et al., 2019).
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Figure 6.14: Comparison of MMS and numerical solutions for the case B = 0.0001. blue:
Standard MPM; red: Wendland weighting function for nodal velocities, p(x) = (1);
yellow: p(x) = (12 y)T with linear B-Splines for nodal velocities solved with pinv; green:
p(x) = (Lzy)" with linear B-Splines for nodal velocities solved with initial A = 0.001.

In Fig. 6.15 the comparison of different methods for the case of B = 0.05 is shown. The
large amplitude B leads to divergence of the Standard MPM. The reason to this is the
loss of contact issue explained in Sec. 5.2. The large deformation leads to empty elements
between MP in particular when the element size decreases.Therefore divergence appears
with decreasing element size as also mentioned in Sulsky and Gong (2016). In Fig. 6.16
the loss of contact for the Standard MPM case is shown. We chose an element size of
h = 0.0625, which corresponds to 256 elements for the unit square shown in Fig. 6.13 and
used one MP per element. The resulting crack divides the square in four fragments, which
due to the elastic material model, tend to return to their corners. The combination of
linear B-Splines with the polynomial basis p(x) = (12 y)? leads to an earlier divergence,
as the moment matrix becomes ill-conditioned. The application of the pseudo inverse also
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Figure 6.15: Comparison of MMS and numerical solutions for the case B = 0.05. blue:
Standard MPM; red: p(x) = (1zy)” with linear B-Splines for nodal velocities solved
with initial A = 0.01; yellow: p(x) = (1zy)? with linear B-Splines for nodal velocities
solved with pinv; purple: Wendland weighting functions with p(x) = (12 y)? for nodal
velocities + quadratic B-Spline with p(x) = (1) for all other variables solved with initial
A = 0.01; green: Cubic B-Spline with p(x) = (1xy)” for nodal velocities + cubic B-Spline
with p(x) = (1) for all other variables solved with inv; light blue: Wendland weighting
functions with p(x) = (1) for nodal velocities + quadratic B-Spline with p(x) = (1) for
all other variable.

leads to divergence. Regularization can fix this issue and delay the divergence to a similar
time as for the Standard MPM. Only the application of weighting functions with larger
compact support maintains convergence. The smallest error was achieved by combing
Wendland weighting functions for nodal velocities and quadratic B-Splines for the remain-
ing variables. Nevertheless for the constant p(x) = (1) and linear basis p(x) = (12 y)7,
the convergence rate dropped below one for decreasing element size. The combination
of cubic B-Splines with p(x) = (1xy)T for nodal velocities and p(x) = (1) for the rest,
maintains a convergence rate of approx. one even with smaller elements. The large com-
pact support of cubic B-Splines involves enough MP in the MLS approximation of nodal
values, that the moment matrix is invertible all the time. Therefore, no pseudo inverse
or regularization is required and the standard inverse can be used. The large compact
support of cubic B-Splines implies higher computational costs, as more MP are involved
in the calculation. The compact support of the one-dimensiponal Wendland weighting
function was chosen to be h = 2.6 in all calculations. It is possible to increase it without
violating the partition of unity property as mentioned in Sec. 6.2. The presented results
of the MMS analysis confirmed the findings for rate of convergence of other authors (Sul-
sky and Gong, 2016; Wobbes et al., 2019). The introduced regularization and Wendland
weighting functions improved the robustness and accuracy of existing methods for small
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and large deformations.
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Figure 6.16: Standard MPM simulation for B = 0.05 and the loss contact of MP. The
resulting crack leads to an elastic behaviour of each fragment. The calculated MP velocities
(red) and the analytical MMS solution are partly pointing in different directions.
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Chapter 7

MPM for Coupled Problems

In this chapter the MPM method is extended to two phases. The derived equations from
Ch. 4 are used for this purpose. The Double-Point MPM (Wieckowski, 2013) is used to
discretize the equations on two different MP sets. Finally, the results obtained are verified
by means of simple examples.

7.1 Singe- and Double-Point MPM

]
1

T
=
)
2
N
i
=
Y
2

1-phase ;

e.g.
dry soil —

2-phase
e.g.
saturated
soil

Figure 7.1: Different MPM discretization approaches: In the 1-phase single point MPM
(1IP-MPM), the nodal velocities of the solid skeleton are used to calculate the new MP
position. The 2-phase 1P-MPM is the same, although additional velocities of the fluid
phase are calculated. For the 2-phase double point (2P-MPM), two different MP types
are used so that for one, a new position can be calculated based on the fluid velocities and
for the other based on the solid skeleton velocities.
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In Wieckowski (2013) two different possibilities of MP discretization were presented to
solve Eqn. 4.37a and 4.37b. Two velocity fields must be calculated for the coupled equa-
tions, one for the soil and one for the pore water. It was suggested that the calculated
nodal velocities could be transferred to either one or two sets of MP. Fig. 7.1 shows both
possibilities in addition to the usual one-phase MPM. In the single point MPM (1P-MPM)
for two phases, both velocity fields are transferred to one set of MP, resulting in an am-
biguous calculation of the MP displacement. Therefore, the 1P-MPM uses only the solid
velocity to calculate the new MP position. This method is only acceptable for applications
where both velocity fields have a similar direction and amplitude.

Weak formulation We derive the weak form of Eqn. 4.39a and 4.39b with gravity as
the only body force, i.e. b= (0, —¢)T = (0, —9.81m/s*)T in two dimensions. Therefore
we multiply both equations by the vector-valued test function dw and integrate over (2°
and Q with Q = Q*UQ/. The domains Q° and Q/ are occupied by soil and the pore fluid,
respectively. It should be noted that in general the test function du might be different for
each equation. Furthermore, we apply the divergence theorem and integration by parts to
shift the spatial derivatives to the test function and obtain the weak form as

/ {nsps% . 54 0 = / (=o' + npsT) : Vou]dQ (7.1a)
+ / [nspsb - du] dQ2 — / Fd . 511,} dQ
s QsNQf

+ / (0" —nspfD)n - ou]dsS,
Qs

Df
/ [nf,of D‘t/f -511} dQ = / npel s Vou]dQ2 (7.1b)
Qf Qf
+/ [nspsb - dul dQ—I—/ [£4- du] dQ
of QsnQf

+ /aaf [(=nspI)n - duldS.

Following the Standard MPM approach as in Wieckowski (2013) and Bandara (2013) Eqn.
7.1a and 7.1b can be written for the nodal acceleration vectors at time ¢ as

(M) (&,); = (£7); = (£)) — (Fa)i = (£.); (7.2a)
(M) (@)t = (657 = () + (Fa)l = (8)" (7.2b)

with the nodal masses and forces
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Nsp Nyp
um lum
(M) = D T mgNilxg) o (MF™); = Y mpNi(xp,),
sp=1 fp=1
Nep
femt Z msp Xsp sp) + NZ<X) (0'/ — nspr) ndS,
sp=1 00
Ngp
emt )i Z m N (X7p)b(x fp) + N;(x)(=nspD)ndS
fp=1 Q2
Nsp pr
() = 3 Viyorl, grad(N)(x,) — 3 (1~ g Vi grad(V) (7).
sp=1 fp=1
pr
(£7") = = > npVippsd grad(N;)(xs,)
fp=1
Nn M NG
ZZ LN ()N (1) (V55 = Vi)
Jj=1 fp=1

In the two-dimensional case, the entries of Eqn. 7.2a and 7.2b have always two components
for each node i corresponding to the x- and y-direction, e.g. vy = (vf; , v]yci)T. The
indices sp and fp refer to solid and fluid MP, where Ny, and Ny, is the total number
of the corresponding MP. The total number of nodes is denoted by N,. The vector n is
the normal unit vector on the corresponding surface and I is the identity tensor, which is
represented by a 2 x 2—matrix in the considered case. The Drag-Force (Fy); is only non-
zero for nodes, where both fluid and solid MP have a non-zero contribution. Conversely, if
there are only fluid or only solid MP in the vicinity of node ¢, the resulting Drag-Force is
set to zero. For simplicity only the first summand (Dracy flow) in Eqn. 4.40 is considered.
The discretization of the whole Eqn. 4.40 can be found in Wieckowski (2013). Eqn.
7.2a and 7.2b is integrated in time using the explicit forward Euler scheme to obtain the
updated nodal momentum as

(miv) A = (miv)! + Atf! (7.4a)

(miv)}2 = (miv)} + Atf} . (7.4b)

The updated nodal momenta (mv): 2! and (n’iv)?m in Eqn. 7.4a and 7.4b are used to

update the nodal velocities and positions of MP analogue to the steps described in Tab.
5.1. Division of (mv){+2! by the nodal mass provides the nodal velocities v£F2¢ and V?“At

which are used in the calculation of pore pressures. The pore pressure is calculated by
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explicit time-integration of Eqn. 4.34 as

Pt =ph (7.5)

At
nyCy

(grad (ngp) - (v — vs) + (1 = ng) div (v,) + ngdiv (vy) ) .

The divergence operator in Eqn. 7.5 at the p—th MP is calculated as

N'IL

div(v,) ~ Z grad(V;)(x,) - v;. (7.6)

A detailed description of the calculation algorithm is given in Appx. C or can be found in
Bandara (2013) and Wieckowski (2013).

Updated porosity Eqn. 7.2a and 7.2b contain terms with porosities ngy, and ng, eval-
uated at the corresponding MP. In the 2P-MPM as introduced by Wieckowski (2013),
Bandara (2013), Abe etal. (2014), and Martinelli and Rohe (2015) the change of porosity
is calculated using the discretized model at the MP. Therefore, the solid MP are assumed
to be compressible and the volume change of V;, is calculated analogue to Eqn. 4.10
as VLAt = VI /T2 As mentioned in Sec. 4.2.1, this contradicts the assumption of
incompressible soil grains. In addition, it contradicts the incompressibility assumptions
made in Sec. 4.2.2. In the 2P-MPM, these violations are accepted in order to simulate
large deformations, erosion and sedimentation. To the author’s knowledge, a continuum
formulation that contains all the mentioned features without violations has not yet been
published. The volume change of a solid MP leads to a change of the porosity ng, which
is used to calculate ny using the saturation condition ns +ny = 1. Based on these values,
new states of the mixture can be introduced. For example in the case of increasing pore
space and vanishing effective stresses, fluidization of solid MP is identified as

8(1 B ns)

o — 07 and pr

>0 with oy =0, +o,+o... (7.7)

For the sedimentation process, the time derivative of the porosity i.e. 9(1 —ny)/0t < 0
and the volumetric stain rate €, must be negative. The contact of soil grains is identified if
the porosity falls below a defined limit value n,,;,. For more details the reader is referred
to Wieckowski (2013), Bandara (2013), Abe et al. (2014), and Martinelli and Rohe (2015).

7.2 Local Damping

In order to use the dynamic formulation in Eqn. 7.2a and 7.2b also for quasi-static and
static calculations, the contribution of the inertial forces must be minimised. For this
purpose, the so-called local damping is used, which was presented in Al-Kafaji (2013) for
a slightly different coupled formulation than the one used here. Therefore, an adapted
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approach is presented below. The application of local damping leads to modified Eqn.
7.2a and 7.2b, which can be expressed as

MU P8, — £ — £ _F, — Lp - sign(v,) - [£7 — £7], (7.82)

M"Pay = £ — f" + Fy — Lp - sign(¥y) - [£5" — £], (7.8b)

where Lp is the local damping coefficient. The sign function in Eqn. 7.8a and 7.8b causes
the damping forces to act in the opposite direction of the nodal velocities. The results

in the following sections simulating gravity loading and consolidation were obtained with
Lp =0.95.

7.3 Gravity Loading

The dynamic formulation from Eqn. 7.2a and 7.2b leads to solutions including wave
propagation when a load is applied. For most calculations, however, it is first necessary to
establish a static or quasi-static equilibrium, which for example describes the hydrostatic
pressure in the pore water and static earth pressure. In order to obtain a static or quasi-
static solution, the influence of the inertia terms must be reduced. Therefore, we apply
the damped formulation showed in Eqn. 7.2a and 7.2b.

In the following, we consider two cases for the initialisation of gravity. In the first case, a
2m water column with a submerged 1 m soil column is initialised. In the second example, a
2m soil column and a 1m pore water column are considered. Linear B-Splines as weighting
functions, square elements with an edge length of 0.02m, one solid and one fluid MP per
element were used for the calculation. To check the accuracy of the results, the following
formulas for saturated soil can be used,

vertical total stress: (1 —n)ps + npw) gz
hydro-static pressure: Pwl? (7.9)
vertical effective stress:  [(1 — n)ps + npw — pwl 97,

where z denotes the height of the considered column. The densities and porosity were
chosen as follows

ps | 2650 kg/m?
pr | 1000 kg/m?
ny 0.4

g | 10 m/s%.

Table 7.1: Material properties used for gravity loading
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Figure 7.2: Gravity initialization (submerged): Pore pressure at fluid MP(blue circles) and
vertical effective stresses at solid MP(red circles). Eqn. 7.9 results in p(z = 0) = 20000 Pa
and o'(z = 0) = 9900 Pa.
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Figure 7.3: Gravity initialization (saturated): Pore pressure at fluid MP(blue circles) and
vertical effective stresses at solid MP(red circles). Eqn. 7.9 gives p(z = 0) = 10000 Pa and
o'(z = 0) = 25800 Pa.

The shown results in Fig. 7.2 and 7.3 are in good agreement with the analytical solutions.
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7.4 Consolidation

While the body forces are mainly decisive in the initialisation of gravity, the Drag-Force is
of great importance in the consolidation, as it describes the flow of the pore fluid through
the pore space. Again, local damping must be used to simulate the quasi-static process
using our dynamic formulation. A linear-elastic material behaviour is assumed for the

E 107 Pa
v 0
k 107 m/s

K, = Cf—l 2-10° Pa
Table 7.2: Material properties used for consolidation

soil as well as a slightly compressible fluid. The additional material properties to those in
Tab. 7.1 are shown in Tab. 7.2. Linear B-Splines as weighting functions, square elements
with an edge length of 0.05m, one solid and one fluid MP per element were used for
the calculation. A vertical effective stress of —1 Pa and zero pore pressure are applied at
the top of the column as boundary conditions. The analytical solution of Terzaghi’s one
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Figure 7.4: Comparison of numerical(circles) and analytical(lines) solutions of pore pres-
sure at fluid MP for different time factor 7.

dimensional consolidation theory (Craig, 2004) is used to compare the numerical results,

T e e M) I B

In Eqn. 7.10 the coefficient of consolidation ¢, and the time factor 7, are defined as
k-F C,-t

d v =
7 pu an T, 72

Cy =

(7.11)
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The infinite sum in Eqn. 7.10 is calculated as a finite sum with 100 summands. Fig. 7.4
shows the comparison between numerical and analytical solutions for a height of 1m. The
results are in good agreement, in particular for larger values of 7,.

7.5 Bulk Viscosity

Propagating discontinuities can be caused by a suddenly applied boundary condition,
discontinuous initial conditions or a non-linear material behaviour. This, so called shock
propagation causes instabilities in form of oscillations in front and behind the discontinuity.
Richtyer (1950) and Landshoff (1955) proposed a method to overcome these oscillations by
adding artificial viscosity in case of compression, i.e. if the trace of the strain rate for soil
is negative, tr(€s) < 0. In Zhang etal. (2011) this method was applied in the framework
of MPM. In Chmelnizkij et al. (2019) it was adopted for the 2P-MPM as

{ ps (coh - tr(€5))° — crpshetr(é,) if tr(é,) < 0
q —_=

(7.12)
0 otherwise

In Eqn. 7.12 the coefficients ¢; and ¢y define the amount of viscosity applied to the model.
Too high values might lead too smooth results. Further h is the element size, ¢ the wave
propagation speed and p, the soil density. The quantity ¢ in Eqn. 7.12 is added to the
effective stress tensor during the calculation of internal forces. The calculations in the
following Sec. 7.6 were performed with the coefficients ¢; = 0.42 and ¢y = 1.2.

7.6 Wave propagation in saturated soil

While in the previous examples the influence of the inertial forces by means of damping
was kept as small as possible, it is crucial to take them into account in the case of wave
propagation. Therefore, in the following examples no local damping is used. We apply
linear B-Splines as weighting functions, square elements with an edge length of 0.0001 m,
one solid and one fluid MP per element for the calculations. We consider the following
initial boundary value problem:

( :
p(r=0,t) = lm vi(z =1,t)

Figure 7.5: One-dimensional boundary value problem with natural boundary conditions
on the left and essential on the right side.

As the boundary condition on the left side in Fig. 7.5 prescribes a non-zero effective
stress, a discontinuity begins to propagate to the right side. The numerical solution leads
to oscillations (Chmelnizkij et al., 2019), which are minimised here by using bulk viscosity
as mentioned in the previous section. For the simulation the following material properties
were used
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Ps 2650 kg/m?
pf 1000 kg/m?
E 5 GPa
K,=C;' | 2GPa
v 0
k 1073 m/s.

Table 7.3: Material properties used for wave propagation in saturated soil.
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Figure 7.6: Pore pressure and absolute effective stress of the propagating undrained wave
at 0.5605m and drained wave at 0.2795 m.

The resulting pore pressure and effective stresses after 0.000250033 s are shown in Fig. 7.6.
To verify the results, we consider Eqn. 4.58 and 4.57. The distribution of pore pressure
and effective stress of the undrained wave from Eqn. 4.58 is 0.5, which is in very good
agreement with the numerical results in Fig. 7.6. The propagating wave speeds from
Eqn. 4.57 are C) = 2241.7m/s and Cy = 1118 m/s, which results in travelling distances
of 0.5605 m for the undrained and 0.2795m fro the drained wave. These speeds agree well
with the numerical results shown in Fig. 4.58. Biot (1956a) and Jong (1956) characterized
the undrained wave as being in phase and the drained out of phase. While in the undrained
wave, the particles move in the same direction with the same velocity. In the drained wave,
the liquid and solid particles move in opposite directions with different velocities. This is
also in agreement with the results in Fig. 7.6. While the soil exhibits a second compression
through the faster moving solid MP to the right, the pore fluid undergoes a relaxation
after compression by fluid MP moving to the left. To obtain results as accurate as shown
in Fig. 7.6, a very fine discretization is required. Besides the small element size used for
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the calculation, a time increment of At = 10~ was chosen. The challenge is to achieve
acceptable on sparse and scattered data.

7.7 Wave propagation on scattered data

The wave propagation in the previous section was calculated with one solid and one fluid
MP per element located in the centre of each element. As the deformation in the wave
propagation example is negligible, the MP barely change their position throughout the
whole simulation. In case of simulations where large deformations take place, the positions
of MP can become arbitrary. It is desirable to solve the wave propagation accurately for
any arrangements of MP. Let us consider the case where liquid and solid MP are randomly
arranged inside the elements. Therefore, we randomly vary the horizontal coordinate of
MP within each element, while the vertical coordinate is held constant, which correspond
to the one-dimensional case we consider here. We use a coarser grid compared to the
previous example, with square elements and an edge length of 0.001 m.

Fig. 7.7 shows the random distribution of 100 solid and 100 liquid MP inside a 0.1 m
column. We consider a similar problem as in the previous section and compare the results
of different methods after t = 4-107%s. The corresponding travelling distances obtained by
Eqn. 4.57 for both waves are d, = 0.0897m and d; = 0.0447 m. The random arrangement
of MP in Fig. 7.7 is chosen in such a way, that still each element contain one solid and
one fluid MP. Therefore, each element is not empty and no gaps are present.
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Figure 7.7: Discretization of a saturated column with randomly arranged liquid and solid
MP.
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In Fig. 7.8, the results for different weighting functions and constant polynomial basis
p(x) = (1) are shown. The arbitrary distribution of MP causes strong oscillations at
the boundary in case the of linear B-Splines, which corresponds to the Standard MPM. In
general, oscillations are present in all calculations leading to less accurate results, as shown
in Fig. 7.6. The discontinuous shock fronts are smeared over several elements, partly due
to the random arrangement of MP and larger elements. Additionally, weighting functions
with larger compact supports lead to smeared shock fronts and slightly inaccurate wave
propagation, as the information is transferred to more distant nodes in each increment. In
the presence of empty elements, unwanted reflections occur, which the increase of compact
supports can mitigate. Let us consider a structured distribution of MP but with a gap in
the middle of the considered interval.
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Figure 7.8: Comparison of different methods with p(x) = (1) for a set of scattered MP
(Linear: 2h, Quadratic: 3h, Cubic: 4h, Wendland: 3.1h).
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As shown in Fig. 7.9, a gap of one empty element leads a full reflection of the propagating
wave in the case of Standard MPM. The total stress in Fig. 7.9 indicates a reflection at a
free boundary by changing from a compressional to a tensile wave. Therefore, in problems
where large deformation and wave propagation are considered, unwanted reflections and
interrupted wave propagation can occur if linear B-Splines are used. To overcome this
issue, which is closely related to the loss of contact problem, we increase the compact
support of the weighting functions. To mitigate the reflections significantly we propose to
use a compact support of at least 10h. In the following the application of the Wendland

function with such a large compact support is shown.
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Figure 7.9: Wave propagation at different time instants, from ¢; to t4, using linear B-Spline
weighting functions. One empty element is placed in the middle at 0.05m. The arrows
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In Fig. 7.10 the results for the Wendland weighting function are shown. The MLS was
applied to obtain the nodal masses, velocities and internal forces. Linear B-Splines were
used to approximate the remaining variables. The propagating shock fronts cause oscil-
lations in the vicinity of the empty element at 0.05m when they surpass the gap. The
reflections at 0.05 m are mitigated significantly and are small compared to the amplitudes
of the propagating shock fronts. The amplitude of the total stress is reduced to approx.
0.77 Pa after surpassing the gap and is, therefore, lower than the expected value of 1 Pa.
The propagating waves are reflected at the fixed boundary at 0.1m. As expected, the
total stress doubles its amplitude and travels backwards from right to left.

The application of the linear basis p(x) = (1zy)? leads to ill-conditioned moment matri-
ces, as all MP are aligned horizontally forming a line. Therefore, we apply the regulariza-
tion method discussed in Ch. 6 with the regularization parameter A = 0.001.
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Figure 7.10: Wave propagation at different time instants, from ¢, to ¢4, using the Wendland
weighting functions with a compact support of 10k and the constant basis p(x) = (1).
One empty element is placed in the middle at 0.05m. The arrows indicate the propagation
direction of the corresponding shock front.
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The results of riMPM in combination with the Wendland weighting function are shown
in Fig. 7.11. The obtained results are very similar to the ones shown in Fig. 7.10.
The regularization successfully improves the condition of the moment matrices making it
possible to apply iMPM to a problem where all MP are arranged in a line.
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Figure 7.11: Wave propagation at different time instants, from ¢, to ¢4, using the Wendland
weighting functions with a compact support of 10k, the linear basis p(x) = (1zy)” and
A = 0.001. One empty element is placed in the middle at 0.05m. The arrows indicate the
propagation direction of the corresponding shock front.



Chapter 8

Implementation of 2P-MPM {for parallel
computing

In this chapter the implementation of a two-dimensional 2P-MPM code is discussed. Be-
ginning with a sequential code to calculate required quantities explained in the previous
chapters, a parallelized approach is introduced. First, the parallelization is shown for the
case of linear B-Splines. Later, the idea is extended to quadratic B-Splines. In the same
manner the parallelization can also be carried out for higher order B-Splines and other
weighting functions. The key point for the parallelization is the rectangular grid, which
facilitates fast neighbour searching. Utilizing GPU computations, the sequential and par-
allelized code are benchmarked for different setups and the speed-ups are presented.

8.1 2D Implementation

For the implementation, 4-noded quadrilateral elements are considered. As presented in
Ch. b5, different shape functions for the nodes and MP can be chosen. For the sake
of simplicity, the Standard MPM approach is applied to the fluid and solid phase here.
Extension of the implementation to other MPM approaches will be discussed afterwards.
The parent quadrilateral element is defined on the interval [—1,1] x [—1,1] with the four
corner nodes ny, ny, ng and ny located at (-1, —1), (1, —1), (1,1) and (—1,1) respectively.
The indices 1,...,4 denote the local numbering of nodes inside each element. The linear
shape functions in the parent coordinate system (£, 7) can be defined as

Ni(§m) = 0.25(1 = &) (1 —n) , No(§n) = 0.25(1 +&)(1 —n),

8.1
N3(&m) = 0.25(1+&)(1+n) , Na(€n) =0.25(1 = &)(1+n). &y

The evaluation of these shape functions at the location of MP requires the global coor-
dinates (x,,y,) to be transformed in the parent coordinate system. For this purpose the
global coordinates of the nodes of the considered element, (z7,y?),...,(z} ,y}), can be used
as follows

& = 2(xp —27)/Ax — 1, Ny = 2(yp —yy) /Ay — 1. (8.2)
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Here Az and Ay in Eqn. 8.2 denote the element size in x- and y-direction. Also, the
derivatives of the nodal shape functions are required to compute differential operators,

ONi(&m) ONi(&n) _
e 0= 02(l—m) =g =—025(1-6),

o€ o (8.3)
ON(Em) ONs(E1) |
T = 0.25(1 +1n) “on =0.25(1 +¢),
ONJ(Em) ON4(Em) B
= 0.25(1 + 1) oy 0.25(1 - ¢).

To obtain the derivatives of Eqn. 8.3 with respect to the global coordinates, they need to
be multiplied by the derivatives of the parent coordinates in Eqn. 8.2 with respect to the
global coordinates, which are

% _ 2 g w2

axp Al‘ an 8yp = A_y . (84)

Material point to node interpolation (P2N) As in the one-phase case, in the begin-
ning quantities must be interpolated from MP to nodes. Which MP contribute to which
nodes depend on the MPM formulation. In the case of Standard MPM one MP is always
contributing only to the four nodes of the element where it is located. The weights of its
contribution are determined by the nodal shape functions at its location. Therefore, the
information

N(@p,yp) = [N1(2p,4p), No(Tp,¥p)s Na(p,Yp), Na(p,yp)] (8.5)

is needed for each MP. It is useful to think of this data as an 1 x 4—array, which is
associated to a particular MP. In the same manner the 2—array dN of the shape function
derivatives is defined as

N _ 88_1\5[1(37107%) 83_1\5[2(1'10791)) %(mmyp) %(a:p,yp)
d (xlhyp)_ ON; ANy ON3 ONy (86)

a—n(fﬂpayp) a—n(fﬂpayp) 8—n(acp,yp) a—n(%ayp)

To obtain the arrays N and dN on a uniform rectangular grid it is necessary to find first
the element, where the considered MP is located and identify the nodes and their shape
functions for Eqn. 8.5. Then, the parent coordinates need to be determined. Finally, the
shape functions and their derivatives can be evaluated in the parent coordinate system.
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Figure 8.1: Tllustrative example of determining N and dIN for a MP:

1. Division of MP coordinates z, and y, by the grid sizes Az and Ay and evaluation of
the floor— and ceiling—functions to find the element, where the MP is located.

2. Transformation to parent coordinate system.

3. Evaluation of shape functions and their derivatives.

Fig. 8.1 shows the described procedure fo one MP. This procedure is independent for each
MP and can be performed in parallel.

Force calculation The array N is needed to transfer mass, momentum and external
forces at MP to the nodes by simply summing all contributions of the shape function N;
at each node 4. The internal forces for the solid " and the fluid f}* at each node i can
be obtained by utilizing the entries of AN as follows

s ON; (.8 ,,8 S .8 S 8
(fint)' _ % Vs 3_]\57(551@7yk)(am($k,yk) + Uacy(xk,yk)) ]
k=1 aa]zi (xz7yli)<0$y(x27yz> + Jwy(x27yz>>

Ngp

(£ => W
k=1

8@? (@5 Y )p($k7yl]:>

In Eqn. 8.7, Ny, and Ny, denote the number of fluid and solid MP contributing to node 7
and V;"// the volume of the corresponding MP.

Drag-Force The Drag-Force is determined by subtracting the known velocities for fluid
and solid at the nodes. It is not necessary to interpolate between nodes and MP here
even though extended approaches do so (Mackenzie-Helnwein et al., 2010). Following the
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work of Yamaguchi et al. (2020), the shape function product in the Drag-Force expression
shown in Eqn. 7.2a and 7.2b is replaced by the nodal volume V; = [, N;(x)dV.

Once all required forces (f;); and (fy); are known at every node i, the new momentum can
be calculated by adding the increments At(f;); and At(f;);. The new nodal velocities Vv

and vy are obtained by dividing the new solid momentum by the nodal solid mass m; and
f

new fluid momentum by the nodal fluid mass m; .
Node to MP interpolation N2P The new velocities at each node are now transferred
to those MP, which are located inside the compact support of N;. In the case of quadri-
lateral 4-noded elements, the support of NV; covers the 4 adjacent elements. The weights
for the transfer are defined by N(x,,y,). While v, is only transferred to fluid MP, v, is
only transferred to solid MP. In the case of quadrilateral 4-noded elements, always 4 nodes
contribute to each MP. The transferred velocities at the MP can be used to update their
positions by the forward Euler integration scheme,

( 25 (tns1) ) _ ( 3 (t) > A ( v, (1) ) |
Yy (tns1) Yy (t) vy, (1)
l’g(tnﬂ) 37};@) 'Ug:cp(t)

= A .

(%wm> (%w>+t<%w>

In Eqn. 8.8 the superscripts s and f refer to solid and fluid MP, while the indices x and
y denote the Cartesian components.

(8.8)

Deformation gradient The deformation gradient describes the deformation of the el-
ement with respect to a reference configuration. In the case of the Standard MPM, an
updated-Lagrangian approach is used, which refers the current configuration to the previ-
ous one. In a total Lagrangian approach, the reference configuration is the initial one for
all calculation steps.

The use of isoparametric elements allows to compute the incremental deformation gra-
dients utilizing dN. Therefore the nodal displacement increments Au; are calculated by
multiplying the nodal velocities with At. The incremental deformation gradient for a solid
MP can then be calculated as

4 . 4 .
| S W e () Doy ug G ()
F () =L+ . . e : (8.9)
Dic1 Uy 9% (51727%3) pp U, on (xfyﬂ;)

In Eqn. 8.9 the symbol I, denote the 2 x 2 identity matrix. The nodal displacements u;,,
Uy ul; and u; are obtained by multiplication of the corresponding nodal velocities and
At. The summation in Eqn. 8.9 is performed over the 4 nodes of the element where the
considered MP is located. The deformation gradient for a solid MP at the time step n+ 1
can be calculated as

Frtl = FIerpn (8.10)
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The deformation gradient is used to define a strain measure. For example the small strain

tensor 1
E=-(F,+F) -1, 8.11
- (F, +F7) (8.10)
where the superscript ¢ denotes the transpose of the deformation gradient. The rate of

the deformation gradient F' can be calculated as

. Fn+1 — F7»
F = (T) : (8.12)

The same procedure can be applied to fluid MP. Alternatively, the pore pressure which is
calculated from the divergence of both velocity fields can be used. In the considered case,
the latter is used to update the volume change of the fluid MP. To obtain the divergence
at the location of a fluid MP again dN is used as

v 85 +va D)

i 55 +Zvyz zy.yp) -

div(v

p?yp
(8.13)
div(v

P’yp

In Eqn.8.13, the summation is performed over the 4 nodes of the element where the fluid
MP is located. The volumetric strain increment of the fluid MP can now be calculated as

Aefj(:cg,yg) = (ndiv(vf)(xg,yg) -(1- n)div(vs)(:cg,yg)) JAL. (8.14)

The strain quantities at the fluid and solid MP can be used together with constitutive
models to calculate the stresses or pressures, which are needed to obtain the internal
forces for the next computational step.

8.2 Parallel-Computing

The presented implementation in Sec. 8.1 can avoid loops (except the time integration
loop) and implement everything as element-wise array operations. The resulting code
then can be executed on a multi-threaded central processing unit (CPU) or a graphics
processing unit (GPU) with CUDA cores. The parallel implementation of MPM was
shown X. Li and Sulsky (2000), Parker (2002), and Huang etal. (2008). In the present
work, we are focussing on the shared memory approach and extend the parallelization
to the 2P-MPM formulation. In the following, benchmarking of the wave propagation
example from Sec. 7.6 is performed. Therefore, a loop-based code on a CPU (Intel i-9) is
compared against a vectorized code on a GPU (Titan Z). The parallel GPU-based code
for the wave propagation benchmark is shown in Appx. C.

In the first benchmark, the column is discretised by 3002 nodes, 4400 fluid and 4400
solid MP. Three variations are considered, in particular 10, 20 and 100 time step. The
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computational times for the sequential code executed on a CPU and the parallel code
executed on a GPU are summarized in Fig. 8.2.
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Figure 8.2: Benchmark 1: Computational time of CPU and GPU calculations for different
number of time steps utilizing 3002 nodes, 4400 fluid and 4400 solid MP.

In the second benchmark, the number of nodes and MP is increased by a factor of 10 to
30002 nodes and 44000 fluid and solid MP. The results and computational times for the
second benchmark are summarized in Fig. 8.3. The computational time of the sequential
code increases proportionally with the degree of discretization by a factor of approx. 10.
The increase of the computational time for the parallel code depends on the number of
time steps and is approx. 4 in the case of 100 steps.

The speed-up factor for each calculation is presented in Fig. 8.4. From the results, it
can be concluded that besides the significant acceleration of the GPU calculations, the
speed-up increases for larger problems and more time steps. This is due to the structure
of a loop-based MPM code where the size of the major loops is equal to the number of MP
and nodes. While this size is growing with larger models, a GPU code is treating these
operations simultaneously.
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Figure 8.3: Benchmark 2: Computational time of CPU and GPU calculations for different
number of time steps utilizing 30002 nodes, 44000 fluid and 44000 solid MP.
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Figure 8.4: Speed-up of computational times between the sequential code on a CPU and
parallel code on a GPU for both benchmarks. The speed-ups are shown for 10 (blue), 30

(green) and 100 (yellow) timesteps.
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8.3 Extension to B-Splines

While for linear shape functions a MP always contributes to 4 nodes (for 2D-quadrilateral
elements), this is no longer true for higher order B-splines, due to the larger compact
support. In the following we consider the two-dimensional quadratic B-spline from Sec.
5.3.3 described by Eqn. 5.26 and 5.27.

In Fig. 8.5, the area in which the centred quadratic B-spline from Eqn. 5.3.3 at the
i-th node is non-zero, is coloured. The red and green squares show the piecewise defined
domains corresponding to the one-dimensional expression in Eqn. 5.3.3. While in the
case of linear shape functions it was enough to know the element, where a MP is located,
to determine the 4 nodes, to which it contributes. In case of a quadratic B-Spline, an
additional distinction must be made.

Figure 8.5: Compact support and areas of the piece-wise defined quadratic B-Spline cen-
tred at the i-th node. The piecewise definition of the quadratic B-Spline results in two
areas, the red and green squares, where different expressions need to be evaluated. Outside
the coloured areas the quadratic B-Spline is zero.
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Fig. 8.6 shows the contributing nodes for an MP located in one of the coloured domains.
Each element is thus divided into 4 areas in which different nodes must be considered.
There are always 9 nodes involved in the calculation. Thus, the corresponding arrays from
Sec. 8.1 and 8.1 must be enlarged. All sums over nodes then run till 9 and not 4. All
arrays that have 4 columns for the shape functions now have 9 columns. This can also
be extended to higher order B-Splines and other shape functions where, a bigger compact
support will enlarge the arrays N and dN.

k-2 k-1 k k+1
j-2 -1 1 j+1
. i

i-2 i-1 i i+1

Figure 8.6: Contributing nodes for MP located in one of the coloured squares. MP located
in the red area contribute to the nodes with red squares. MP located in the blue area
contribute to the nodes with blues squares. MP located in the green area contribute to
the nodes with green squares.
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Chapter 9

(Geotechnical Application

This chapter will focus on applying the presented methods to geotechnical problems. In
particular, dynamic problems with large deformations are a challenging task. These prob-
lems include e.g. pile installation, dynamic compaction methods or explosions in the
subsurface. In particular, the latter example will be considered. The simulation of such
problems using MPM can lead to unfavourable MP distributions or empty elements, as
described in the previous chapters. Therefore, the proposed methods are applied here. In
addition, the numerical simulation of geotechnical problems requires advanced material
models for the soil. Therefore, this chapter describes how the presented methods can be
extended for other material models.

9.1 Constitutive Behaviour

Material models are often formulated as a relationship between strain and stress or their
rates. The strain measure should be independent of rigid body motions and translations.
Measures of this type can be obtained from the deformation gradient. As already shown
in Sec. 4.2.1, this can be written by polar decomposition in the following form F = RU,
where R is a rotation matrix, and U represents the deformation. Thus, a suitable strain
measure would be U — I, which does not include rigid-body motions and is zero for the
case of no deformation, i.e., F =1. In Ch. 8 we have already introduced the strain
tensor E = 0.5(F + F") — I for small strains and its rate. This strain tensor depends on
rigid-body motions. It is therefore only suitable for small strains, which are guaranteed
by small time steps in the Updated-Lagrangian approach, for example. In general, the
polar decomposition of F' is very computationally expensive, so it is helpful to define other
strain measures that do not depend on R. Another strain measure that satisfies this
requirement is the Green strain tensor, defined as E = 0.5(FTF —I). Inserting the polar
decomposition makes it easy to prove that R is eliminated in the Green strain tensor.
The multiplication FTF for the Green strain tensor is much more efficient than the polar
decomposition and is, therefore, better suited for large problems. Many material models
are defined in terms of strain and stress rates. For this purpose, it is useful to consider the
velocity gradient tensor defined as L = dv/0x. This can be related to the deformation

. ]
gradient as L = FF . The velocity gradient can be decomposed into a symmetric and a
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skew-symmetric part as L = 0.5(L + LT) + 0.5(L — L”). These parts are denoted by the
rate of deformation tensor D = 0.5(L + LT) and the spin tensor W = 0.5(L — L”). The
stress measures associated with the presented strain measures are introduced as energy
or work conjugated pairs. For example, the Cauchy stress and the strain rate D form an
energetically conjugate pair. The substantial derivative of the Cauchy stress Do /Dt is not
free of rigid-body motions and is incorrect for large deformations. Therefore, objective
stress rates are usually used in rate-dependent material models. One such objective stress
rate is the Jaumann rate, which is defined as follows,

oV = D ~Wo —aoW7'. (9.1)

For a material model, which calculates the Jaumann rate based on given strain measures
the updated Cauchy stress can be calculates as

Do
nAt
= —At. 9.2
o+ Dy (9.2)

o_(n—l-l)At

It should be noted that all derived quantities for the strains are calculated from the
deformation gradient. In MPM, this corresponds to the calculations in Eqn. 8.9 and 8.10.
Thus, all these quantities can be calculated at the corresponding MP. In the following,
we present a geotechnical example of underground explosions, where different material
models will be utilized. This example is dynamic, includes large deformations, and the
propagating waves are significant.

9.2 Underground Explosions

Unexploded ordnance from the Second World War can still be found in large conurbations.
The detonator is often still functional and can trigger a detonation. During exploratory
work or dredging, the detonators can be activated by vibrations. In such cases, it is crucial
to assess the effects of such detonations and develop safety measures to limit the damage.
Depending on the depth at which the explosion takes place and the explosion energy, two
extreme cases can generally be distinguished, as shown in Fig. 9.1. In case 1, the initiated
stress waves propagate through the coherent grain structure from the explosion point in
all directions. As soon as the waves arrive at the surface, they cause it to oscillate and are
reflected into the ground as tensile waves since the surface is a free boundary. In the case
of B, the ground above the explosion point is thrown out, and a crater is formed. This
division of the initially continuous soil body interrupts the path of wave propagations in
the soil, and a large part continues to propagate in the air as a pressure wave. Overall,
the wave propagation in case B is very complex and can only be described qualitatively.
The ground’s fractionation and the crater’s shape, which decisively influence the wave
propagation, can only be described with great uncertainty.

Numerical example The detonation of explosives can be modelled in different ways
(Mandal et al., 2021). On the one hand, a time-dependent kinematic boundary condition,
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Figure 9.1: Schematic representation of wave propagation after an underground explosion.
Case A shows an explosion without and case B with crater formation.

e.g. for the velocity, can be used. On the other hand, equations of state (EOS) or
time-dependent pressure functions, which determine the hydrostatic pressure at MP, are
suitable for many explosives. The Friedlander equation (Friedlander, 1946) describes a
typical time course of the pressure
t t
P(t) = Py + Psexp (_t_*) (1 — t_*) fort >0, else P(t) = F,. (9.3)
at a fixed location, where F, is the ambient pressure and P, and t* is the maximum
pressure and the duration of the pressure wave.

The EOS, according to Jones-Wilkins-Lee (JWL) describes the hydrostatic pressure of the
explosive using the change in volume and energy of an MP:

w w wlE
PEV)=A[|1—-—— )V 4+B[1- "1 )e BV 22 9.4
(V) ( Rlv)6 + ( R2V>e Ty (9-4)

In Tab.9.1 typical model parameters for the explosive tetranitrate (PETN) for the JWL
equation of state is shown.
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density (g/cm3) A (Mbar) B (Mbar) w () Ry () Ry (-)
1.77 6.17 0.169 0.25 4.4 1.2

Table 9.1: JWL-Parameter for PETN according to Lee etal. (1973) (1 Mbar correspond
to 10® kN/m?)

The rate of internal energy per unit initial volume E is obtained from the inner (double
dot) product of the Cauchy stress and rate of deformation tensors. This leads to the
following expression, which is calculated at each MP Ma et al., 2009; X. Zhang et al., 2017:

E=0:D, (9.5)

where for simplicity, thermal expressions were neglected. Most models for explosives and
their parameters are calibrated based on experiments and are usually valid only for det-
onations in air or water. For underground detonations, the parameters must be adapted
from the literature. For example, this adjustment can be made based on existing mea-
sured values. Model parameters for the soil can be obtained from samples or estimations
if the soil type is known. In the following, soil parameters for the hypoplastic soil model
by Niemunis (2003) were obtained partly from samples in the harbour of Hamburg and
partly estimated.

Pe hs n €do €co €i0 « B mr MR Riax Br X
(rad)  (kPa) -) ) ) ) - 6 6 O S G I G
0.5533 581000 0.4038 0.442 0.818 0.941 0.033 1.78 2.0 5.0 0.0001 0.5 6.0

Table 9.2: Experimentally determined parameters and estimated parameters (italic) for
the hypoplastic material model for a composite sample of sand.

In addition, a modification to the material model mentioned above ! was made to prevent
zero void ratios during the simulation. This is since in Niemunis (2003) an upper and lower
bound for the void ratio is given. The bounds for the void ratios are defined according
to Bauer (1996), which for a very large mean pressure tr(o)/3 approaches zero. Near the
detonation, such high pressures occur during the simulation. To prevent the void ratio to
become zero, a logistic growth function of the form f(tr(o)) =e;, /(1 + ekr(tr(@) k) ig
added to the lower and upper bound of the void ratio. The values €51/ denote the new
smallest and the largest void ratio that can appear. The constants k; and ks smooth and
shift the function f(tr(o)) from zero to ey, ,. In the following, the effect of a detonation
on a tunnel is shown as an example. The example includes both saturated soil and free
water. A linear polynomial basis with Wendland weighting functions and A = 0.01 were
applied for the simulations. Further tests have to be carried out to evaluate the simulation
results. Also, the scaling of the explosive quantity must be investigated in more detail.

In Fig. 9.2 the results of two MPM simulations are shown, which describe a detonation
in the saturated soil. Above the saturated soil, a 2m thick free water layer is located. A

!The implementation of the hypoplastic soil model was provided by D.Zobel.
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pore water pressure p for a blast charge of 50 kg PETN (top) and 500 kg PETN (bottom)
after a time of ¢ = 0.0447 s.
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tunnel is placed at a distance of about 24m. In the first simulation, the explosion of an
extrapolated explosive charge of 50 kg and the second of 500 kg PETN is simulated. The
different charge quantities cause in Fig. 9.2 the deformation of the grain structure and the
formation of a surface wave. These models need further validation to understand better
free and pore water’s influence. Here they were used only as an example of the developed
numerical method.



Chapter 10

Conclusions and Outlook

MPM development is a current research area with numerous publications each year. Many
of the problems shown in this work, which have not yet been definitively solved, require
sophisticated methods and further investigation. In this work, the approach MLS in MPM
has been further investigated and developed. The proximity of MPM to meshfree methods
and MLS seems to be a promising approach for transferring already established methods to
MPM. The regularization proposed in this work improves the robustness of MPM so that
MLS with higher order polynomial bases can be used despite unfavourable MP distribu-
tion. Besides accuracy also, efficiency is of great importance. Therefore, the regularization
in MPM seems to be a promising method, as its computational costs are lower than the
calculation of the pseudo inverse. The issue of contact loss remains a significant challenge
in MPM. Larger compact supports of weighting functions can solve this problem only
partly and come at the cost of higher computational times. As the compact supports
in MPM are defined regarding the grid, a combined re-meshing approach might improve
this issue. The proposed Wendland function could show advantages over the conventional
weighting functions in the convergence comparisons. The presented renewal can be applied
to both 1P and 2P-MPM. It is still essential to further improve the accuracy and stabil-
ity of the methods, particularly for large deformations. Further studies on the optimal
approximation of the different field variables are needed. Also, the combination of Gaus-
sian integration as in iMPM needs further investigation. The efficiency of 2P-MPM could
be improved in this work by parallelization, allowing the simulation of larger boundary
value problems. Implementation in a high-level language could further provide a signifi-
cant performance improvement here. This can also be investigated in MATLAB using the
so-called MATLAB executable (MEX). Distributed memory parallelization would have to
be considered to increase efficiency further to allow the code to be run on large computing
clusters.
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Appendix A

Notation

Nomenclature

Abbreviations

MPM Material Point Method
PIC Particle in Cell Method
FEM Finite Element Method
MMS Manufactured Solution Method
MP Material Point
GIMP Generalized Interpolation Material Point
BSMPM B-Spline MPM
CPDI Convected Particle Domain Interpolation
SVD singular value decomposition
LS Least Squares Approxiamtion
WLS Weighted Least Squares Approxiamtion
MLS Moving Least Squares Approxiamtion
iMPM Improved MPM
riMPM Regularized Improved MPM
GP Gauss Point
MMS Method of Manufactured Solutions
Symbols

F(x,t) deformation gradient
R rotational (rigid motion) part of F
U deformational part of F
€ strain tensor
€ volumatric strain tensor
X =(X,Y) Lagrangian coordinated
x = (x,y) Eulerian coordinates
v general velocity vector
Vs solid velocity vector
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vy fluid velocity vector
u, solid displacement vector
uy fluid displacement vector
Qg volume fraction of the solid material
Q, volume fraction of void
o Cauchy stress tensor
o’ effective stress tensor
oy partial stress fluid
o, partial stress solid

first Piola-Kirchhoff stress tensor
Jacobian

traction vector

normal unit vector
deviatoric stress

viscous stress fluid

general pressure

pore fluid pressure
pressure solid

identity tensor

porosity

volume fraction solid
volume fraction fluid
general density

density fluid

density solid

partial density

partial density of a—phase
gravitational acceleration
general Young’s

Young’s modulus for soil
compressibility of solid
Poisson ratio
compressibility of fluid
Drag-Force with buoyancy
Drag-Force without buoyancy
intrinsic permeability
dynamic viscosity of the fluid
Biot coefficient

body force

mass matrix

external forces

internal forces

MP stress

nodal acceleration vector
MP mass
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B(x)
M)

ext
E’mt
ffrt
fint
(niv): 2
v
VS/ fp

MP volume

MP domain

linear nodal shape function

MP shape function

MP weighting function

MP weighting function in x-direction
MP weighting function in y-direction
derivative of MP weighting function
k-th order B-Spline at i-th knot
nodal velocity

number of MP

number of nodes

nullspace

LS/MLS approximation

LS coefficient vector

polynomial basis

polynomial matrix of evaluated values
weighting function matrix

moment matrix

B-matrix for MLS

MLS shape funtion of i-th data point
weighting function

regularization parameter

soil domain

pore fluid domain

test function

lumped soil mass matrix

lumped pore fluid mass matrix
number of soil MP

number of fluid MP

mass of p-th soil MP

mass of p-th fluid MP

position of p-th soil MP

position of p-th fluid MP

number of nodes

intrinsic permeability at p-th fluid MP
nodal soil acceleration

nodal fluid acceleration

nodal body force soil

nodal internal force soil

nodal body force fluid

nodal internal force fluid

nodal momentum soil

nodal momentum fluid

soil/fluid MP volume



108 Appendixz A. Notation
Lp local damping coefficient
&Em parent coordinates
N shape function array for Standard MPM
dN derivative array for Standard MPM
vy nodal fluid velocity vector

nodal solid velocity vector



Appendix B

Analytical Solution for a =1

The characteristic polynomial of A for the assumption a = 1 becomes

p4 + (_S+HS+’YS2+HSQ+"/KJ82—25F»'252—5582)p2 + vsttrs4s8—B2 sty rst—B2 kst (Bl)

K—K3 K—K3

The resulting eigenvalues are:

2 2 _ e —
plz\/s+m5+”ys +KS 03+ 05 — 07 — 0g (B.2a)
04
2 2 e —
pQZ\/s—i—f@s—l—vs +KS“+ 03+ 05— 07— 0 (B.2b)
04
Pz = — (B.2¢)

with the parameters

03 =5bB2K2s2+432Kks2 —4Bvr3s2—687K2s2—2Byks2—4BKk3s2 — 403K s
—07 —60K?>s—20Kks+ V2 K22+ 272 Kks?+ 22 +4vkrs2+ 4y k38?2 — 29 K2 S?

+4vKks+2vs+4rts+4r3s+ K22 —2K2s+ K2 —2Kks+2Kk+ 1

+2yK%2s — 27K S?
o1=2 (k— K3
05 =YK S?

o = B K s?

o7 = 2B K% s?
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and the eigenvectors

vy =
(n7m2) o9 053/2 Vo5 (B2 NS 32+B2 rc2 52+03—3 B~ N2 32*‘78*3 n2 52—3 B nz s—2B kK s+'72 K 52+09+'\/ m3 s2+2 vy K s+2y s+m3 s+n+1)
7491 s2 (B—r) <s+ms+'\{ s2-p2 52+010—a3)
ﬂ(w+w strs—Brstyrs—28r2 s+1) (n'fn2> o53/2
Jgs: SRS US> By R NEVRa: Buycp S S o1
B Gt K
2(532—m32) (n—m3) 74
1
where
o1 =—B2st 445t 453

og =vs—Brs+1
03:62552
o4 =Bs—kKs

76

ey (i)

0'6:S+N5+’)’52+K,82

—5V5B2K252 +4P2ks2 —4PByKr3s2 —6PByk252 —0g —4P K32 —4fKr3s—07 —6BK2s—2FKrs+y2KZ252+242 k52
—2'yn2s2+2’y.~z23—2'~/}452+4’yns+2ws+4n4s+4n33+n252—2;@25-‘—.‘42—2}154—2&4—1
+09+4’YI€4S2+4"/N382

+o10 —o7 —Bks

07:2,5’&232

0'8:25'71452

vy =
(n7n2) oo 053/2 Vo5 (B2 NS 32+B2 rc2 s2+03—3 B~ N2 52*‘78*5 n2 52—3 B nz s—2B kK s+'72 K 52+09+'\/ m3 s2+2 v K s+2y s+m3 S+K+1)
o401 52 (B—r) (s+rstv52-p2 s2+019—03)
\/@(ww strs—Brstyrs—28r2 s+1) (n'fn2> o53/2
v 3tk s2+s2—B2 s34y k3 B2 ks - 1
K—K*%) og oo
2(532—m32) (N—N:j) 74
1
where
o1 =—B2st 4yt 53

og =vs—PBrs+1
03:B2552
o4 =Bs—kKks

iy o)

0'6=s+ns+'ys2+nsz+s\/5,82n2s2+4ﬁ2n52—45'\/}4332

—6BvK252 —0g —4PB K352 —4Bk3s—07 —68K2s —2BKrs+y2 K22

4272 Ks2 +og+4vrts2 +4yk352 — 2y K252+ 2yk25 —2yks2
+4’yns+2’ys+4n4s+4n3s+n2s2—2.‘1234—&2—2ns+2n+1+o‘10—a7—ﬂ.~132

0'7:2ch252

O‘g:Qﬂ’YﬁSz
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vy =
Vo5 (8213 52482 w2 5240338 r2 2 —0g—pr2 5238 k2528 n st nsZtogty k¥ S22y nst2y s+l stntl)  (k—n?)og 053/2
s2 (B—r) (S+H s+~ s2—-82 52+01070‘3) T4 91
(nf»{") o53/2 m(m+’ys+ﬁ s—Brstyrs—208r2 s+1)
o1 - v s34tk s2+52-B2 s34y rs3—B2 k3
K—K<)og )
2(6 s2—r 52> (K,fh‘/s) 74
1
where
o1 = —B2st L yst 48

og=vs—fBrs+1
03:,32n52
o4 =Bs—Ks

I6

ey )

06:s+ns+'ys2+ns2

—s1vbPB2K2s2 +4B2Kks?2 —4Byk3s2 —6BvKZ2s52 —0g —4BK3sZ2 —4BK3s—07 —6BK2s—2PBKrs+ Y2 kK22 +242Kks2
+o'9+4'yn452+4wn35272wm252+2’yn2572'~/ns2+4’yns+2’ys+4n4s+4n3s+n2sz72n2s+n272ns+2n+1
+o10 — o7 — Brs?

07:2&;@252
08:2B’yn52

og =" s

m(;ﬁ k352482 k22 4053-38vk2s2—0g—Br2s2-38Kr2s—2Brs+v2 ks2togty kS s2+2y ks+2y s+r3 s+n+1) (»i—;-cz) oo 053/2

52 (B—n) (st+n sty s2-p2s2+019—03) o401
(n7n2) 053/2 \/ﬁ(n«kw s+rK 87BK,S+’7N872BK,2 s+1)
o1 T N34k s2+4s2-B2 s34y ks3—pB2 K s3

K—kK<) og )

2(5s2—rs?) (n—r3) 04
1

where

o1 =—B2st fyst 488
og=vs—Brs+1
ag=ﬂ2n52

o4 =Bs—Ks

iy e

06:s+f<s+'y52+ns2

+5v/5B2Kk252+482Kks2 —4Byk352 —68yKr252 —0g —4BKk3s2 —4Bk3s—07 —6BK2s —2BKrks+72kK252 4292 Kks2
+Ug+4’yn4s2+4'ym332727n252+2’yr€2572’yn52+47Ns+2’ys+4ﬁ45+4ﬁ35+m25272m23+n272n5+2m+1
+o10 — 07 — Brs®

07:2[3»@252
ag=257n32

og =~7°s
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Appendix C

Parallel GPU code for 2P-MPM wave

propagation

Init-Params

%)
o\
o\
o\°
o\
o\
o\
o\
o\
o\
\
o\
o\°
o\°
o\
o\
o\
o\
o\°
o\
o
o\

3 % Parameter Initialization

4 $%5%5%5%5%5%5%5%5%5%5%5%5%5%5%5%5%5%%%

5

6 %%% Material Parameter %%%

7 E = 5e9; nu = 0.0; rho=2650.0; Kw = 2e9; rhowWw = 1000;

s np=0.4; dyvis = le-6; k = le-13; c = sqrt(E/rho);

9 D=E/ ((l+nu)* (1-2%nu))+*[1l-nu nu 0; nu 1-nu 0;0 0 (1-2%nu)/2];

)
10 %%% Local Damping %%%
11 LD = 0.0;
12 %$%% Bulk Viscosity %%%

13 C1 0.42; $Linear

14 C2 1.2; %$Quadratic
00 0000000000000000000

15 0000000000000 00000000

16 % Copy to GPU
0 00000000000000000000

17 © 0000000000000 000G0O0GOO0

18 E = gpuArray(E); nu = gpuArray(nu); rho = gpuArray(rho); LD =
gpuArray (LD) ;

19 Kw = gpuArray (Kw); rhoW = gpuArray(rhoW); np = gpuArray (np);

20 dyvis = gpuArray(dyvis); k = gpuArray(k); Cl = gpuArray(Cl);

21 C2 = gpuArray (C2); D = gpuArray (D) ;

Init-Node-Geometry

2 % Mesh Initialization
9999990000000 00000000

3 OOOOOOOOOOOOOOOOOOOO©

4 H=1.1; % height of column

5 W= 0.0001; % width of column
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dx=0.0001; dy=dx; % element's edge length

ndx= (W/dx); ndy=(H/dx); % number of elements per direction
nn= (ndx+1) * (ndy+1); % total number of the grid nodelDs
ne=ndx*ndy; % total number of the background elements

10 x=zeros (2,nn);

11 connect=zeros(4,ne); % grid connectectivities

© ® N O

12

% node coordinates %%%

1,1:nn/2)=0; x(1,nn/2+1:end)=dx;

2,1:nn/2)=H-(0:1:nn/2-1) *dx; x(2,nn/2+1l:end)=H-(0:1:nn/2-1) xdx;

13 %
14 X
15 X
16

17 %$%% connectectivity %%%
18 for j=1:ndx

19 for i=1:ndy
20 elemID=(j-1) xdy+i;
21 connect (4,elemID)=elemID+ (j-1);
connect (1,elemID)=connect (4,elemID)+1;
22 connect (2,elemID)=connect (1,elemID) +dy+1;
connect (3,elemID)=connect (2,elemID)-1;
23 end
24 end
25 $%5%5%55%5%5%5%5%5%5%5%55%5%5%5%5%%%

26 % Time Integration
27 $%%5%5%5%%5%%5%5%5%5%5%5%%5%5%5%%5%

28 nT = 8.0071e+03; % number of time steps

29 RR = ( ) xrho+np*rhoW;

30 CCl = sqrt ((E/RR)+ (Kw/RR/np)); % undrained wave speed

31 CC2 = sqgrt (np/rhoW/ ((1-np)* (1/E)+npx (1/Kw))); % drained wave speed
32 dt = 0.2xdx/max (CC1l,CC2);

Init-MP-Geometry

%)
o\
=
)
|
Q
(@)
© O
° H
(O,
=
=)
Q
© t
SAN()
° 0

9900000000000 00000000

$%% SOLID %%%

nps=10000; xps=zeros (2, nps)
xps (1,1:nps)=dx/2;

xps (2,1:nps)=1-dx/2:-dx:dx/2;

© 00 N O U s W

10 %$%% LIQUID %%%

11 npW=10000; xpW=zeros (2, npW)

12 XpW(1l,1:npW)=dx/2;

13 XpW (2, 1:npW)=1-dx/2:-dx:dx/2;

Init-Arrays

2 volOs=dx*dxxones (l,nps); % initial particle volumes
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© 0 N O o A W

10
11
12
13
14
15
16
17
18
19
20
21
22
23

volOW=dx*dx*ones (1, nps); %

[

rOs=rho*ones (1l,nps); %

o)

Vps=zeros (2,nps); %
rOW=rhoW*ones (1,nps); $%

Q

VpW=zeros (2,nps); %

sigma=zeros (3,nps); %
sigmaBV=zeros (3, nps) ;

o)

F=zeros(2,2,nps); %
F(l,1,:)=ones(l,1,nps); F (2,2,
$%5%5%5%%%%%5%5%5%%% LIQUID %$%%%%%%%
WPressure=zeros (3, npW) ;
WPressureBV=zeros (3, npW) ;

FW=zeros (2, 2,npW); %
FW(l,1,:)=ones(l,1,npW);

. o

2 o

Vns=zeros (2, nn)

VnW=zeros (2, nn) ;
( )i %
( )

« o

7 °

Ans=zeros (2,nn
AnW=zeros (2, nn

4

initial particle volumes
initial particle densities
Initial particles velocities
initial particle densities
Initial particles velocities

particle stresses

initial particle deformation gradient

)=

ones (1,1,nps);

initial particle deformation gradient
FW(2,2,:

)=ones (1,1,npW);

initial assignment to the grid node velocities

initial assignment to the grid node acceleration

Init-BC + Copy to GPU

N

© 0 9 O ot s W

10
11
12
13
14
15
16
17
18
19
20
21
22
23
24
25
26

$%%%%%%%%5%%%%% Randbedingungen $%$%%%%%%%

bexl = find(x (1, :)==0); bcx2 = find(x (1, :)==dx) ;
becx = [bexl bex2];

becyl = find(x(2,:)==0); bcy2 = find(x(2,:)==H);
bcy = [becyl bey2];

c = gpuArray(c); bcx =

Copy to GPU %%%%%%
gpuArray (bcx) ;

bcy = gpuArray (bcy) ;

nn = gpuArray (nn) ;

gpuArray (connect) ;

ndy = gpuArray (ndy); ne = gpuArray (ne);
nps = gpuArray (nps); npW = gpulArray (npW) ;
dx = gpuArray (dx); dy = gpuArray (dy);

X = gpuArray (x); connect =

Xps = gpuArray (xps); xXpW = gpuArray (xps);
bcx = gpuArray (bcx); bcy = gpuArray (bcy);

Vps=gpuArray (zeros (2, nps) ) ;
Vns=gpuArray (zeros (2,nn)) ;

volOs=gpuArray (vol0s) ;
rOs=gpulArray (r0s) ;

sigma=gpulArray (zeros (3, nps)) ;
WPressure=gpuArray (zeros (3, npW) ) ;

FW =
nT=gpuArray (nT) ;

F = gpuArray (F);
n=gpuArray (n) ;

gpuArray (Fw) ;

VpW=gpuArray (zeros (2, nps) ) ;
VnW=gpuArray (zeros (2,nn)) ;

volOW=gpuArray (volOW) ;
rOW=gpuArray (rO0W) ;

sigmaBV=gpuArray (zeros (3, nps) ) ;

WPressureBV=gpuArray (zeros (3, npW) ) ;

n=1;
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BEGIN LOOP OVER TIMESTEPS

‘ 1 for n=1:nT

Arrays resetted to zero each timestep

$%%%%%%%%%%%%% Copy to GPU $%%%%%%
fints=gpuArray (zeros (2,nn)); % internal force vector solid
fexts=gpuArray (zeros (2,nn)) external force vector solid
moms=gpuArray (zeros (2,nn)) ; % linear momentum vector solid

14

o\

o\°

fintW=gpuArray (zeros (2,nn)) ; internal force vector fluid
fextW=gpuArray (zeros (2,nn) ) ;

momW=gpuArray (zeros (2,nn)) ;

o\°

external force vector fluid
linear momentum vector fluid

o\°

© 0 N Ot s W N =

=
o

dragf = gpuArray(zeros(2,nn));

=
SR

ms=gpulArray (zeros (1,nn)) ;
mW=gpuArray (zeros (1,nn) ) ;

-
w

Update particle volume and density for the current time step

$%%%%%%%%5%%%%% SOLID $%%%%%%

detFs = reshape((F(1,1,:).xF(2,2,:))—-(F(1,2,:).%xF(2,1,:)),1,nps);
vols = detFs.*vol0s; rps=(1l./detFs).*r0s;

$%5%%%%%%%%%%%% LIQUID %%%%%%%%

@ Ut s W N

detFW = reshape ((FW(1l,1,:) .*FW(2,2,:))—(FW(1l,2,:).«FW(2,1,:)),1,npW);
volW = detFW.*volOW; rpW=(l./detFW) .*xr0W;

P2N Solid

Transfer Information from solid MPs to nodelDs to calculate:

e mass: ms(1,nn)
e momentum: moms(2,nn)
e external force: fexts(2,nn)

Elements and nodelDs occupied by solid MPs

1 elemIDs= (ceil (xps (1, :)/dx)) *ndy—floor (xps (2, :) /dx) ;
2 nodeIDs=connect (:,elemIDs) ;
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Shape functions for solid MPs

ceil(xp/Ax)n! = 10
floor(y, /Ay) = 2
MP is located in element 8 (10-2)

T 7 7 7 ] g=2x-nodeyaxi-1
Elem.1|Elem.6 n= 2[()’p _ nodei )/Ayl- 1 afl
(\ ) )
O — (-1,1) (1,1)
Elem.2| : ’
o—0 ) o —0 T v
(P mp |
4 34 / | »
(I / & D, \)I l (0,0) ré
Ay
|
o) O O O > 'e) |
(-1,-1) ' 11
\ C \: L) L) \: \) l ( )
Xo AX 5
(1-&)(1—¢)
90(: n ): 1 (1+§P)(1_Cp)
P T+ +G)
(1 =&)L+ ¢)
1 locxps = [2x(xps(l,:)-x(1,nodeIDs(1l,:)))/dx-1
2 2+ (xps (2, :)—x(2,nodeIDs (1, :)))/dy-11;
3 phis = 1/4*[(1-locxps(l,:)) .+ (1l-locxps(2,:));
(l+locxps (l,:)) .x(l-locxps(2,:));
4 (L+locxps(l,:)) .x(l+locxps(2,:)); (l-locxps(l,:)).x(l+locxps(2,:))];
Nodal mass and momentum for solid MPs
mass portion of particle n, at each node
am(: ,ny,) = o(: ,ny) - pp - vols
momentum portion of particle n, at each node in x- and y-direction
A(: ny) = am - V,(1,n,) (x-direction) B(: ,n,) =am-V,(2,n,) (y-direction)

The Matlab function accumarray , accumulates the elements of a vector(real) according
to another vector(integer).
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(3_ 206, 5. 3. 3] position inside the resulting vector
I[t]& 2.1,14, 1.9,0.3.0.1 ) values to be accumulated

(0,2.1,00.770, 1.9,2.1)  resulting vector

nodelDs consists 4 (for Standard MPM) related nodelDs for each MP
A A accumulates all mass portions of material points in vector am at the nodelDs

QQ1/QQ2 accumulates all momentum portions of material points in vector A/B in
x/y-direction at the nodelDs

In moms the nodal momentum of QQ1/QQ2 is filled with zeros at the end to reach a
vector length of nn (number of nodelDs)

am = (l-np)*phis(1l:4,:).x(rps(:).*xvols(:))"';

A = am.*Vps(l,:); B = am.*xVps(2,:);

AA = accumarray (nodelIDs (l:4*nps)',am(l:4+nps)"');
ms (1l,:) =[AA;zeros(nn-length(AA),1)];

Q01 = accumarray (nodelIDs (l:4xnps)',A(l:4*xnps)");
Q002 = accumarray(nodelIDs (l:4xnps)',B(l:4%nps)"');
moms (1, :) = [QQl;zeros (nn-length(QQl),1)1];
moms (2, :) [QQ2; zeros (nn—1length (QQ2),1)];

0 N O Ut s W N =

External Force Solid

1 fnode = find(x(2,:)==1); fexts (2, fnode)= -dx/2;

P2N Liquid
Transfer Information from liquid MPs to nodeIDW to calculate:

e mass: mW (1,nnW)
e momentum: momW (2,nnW)
e external force: fextW(2,nn)

Elements and nodelDs occupied by liquid MPs

1 elemIDW = (ceil (xpW (1, :)/dx))*ndy—floor (xpW (2, :)/dx);
) nodeIDW=connect (:,elemIDW) ;
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Shape functions for liquid MPs

s W N =

locxpW=[2* (xpW (1, :) —x (1, nodeIDW(1l, :))) /dx-1
2% (xpW (2, :) —x (2, nodeIDW (1, :))) /dx—-11;

phiW=1/4*[ (1-locxpW(1l,:)) .* (1-locxpW (2, :));
(I+1locxpW (1, :)) .+ (1-1locxpW (2, :));

(1+locxpW(l, :)) .x (l+locxpW(2,:)); (l-locxpW(l,:)).*x(l+locxpW(2,:))1;

Nodal mass and momentum for liquid MPs

© 00 N O o A W N

= = s e
B W N = O

amW = npxphiW (1l:4,:).%x (rpW(:) .xvolW(:))";

AW = amW.*VpW (1, :);
BW amW. *VpW (2, :) ;

AAW = accumarray (nodeIDW (l:4xnpW) ', amW (1l:4xnpW) ") ;

mW(l,:) = [AAW; zeros (nn—length (AAW),1)];

QQW1 = accumarray (nodeIDW (l:4xnpW) ',AW (l:4*npW) ') ;
QOW2 = accumarray (nodeIDW (l:4%npW) ',BW(1l:4xnpW) ") ;

momW (1, :) = [QOW1l;zeros (nn—-length (QOW1l),1)1;
momW (2, :) [QQW2; zeros (nn—length (QQW2) , 1) ];

External Force Liquid

1 fextW(l, :)= 0; fextW(2, :)= 0;

Boundary Conditions for momentum

1 moms (1,bcx)=0; moms (2,bcy)=0; momW(1l,bcx)=0; momW(2,bcy)=0;

Internal Forces

Calculate the internal forces at the grid nodelDs
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Derivative Shape Functions Solid

9p1
;5 _(1_'Q»
op1
¢ —(1-¢&)
o1
og —(1 _'<b>
9p1
o¢ _(1 - 517)
3 (1-¢)
Op
Ti% ‘_(1‘F£b)
% (1-¢)
Op2
B —(14¢&)
Vo(:n,) = 053 (16x1-vector) = - - 3
B (14 ¢)
0
961 (1+6)
Op
s (1+6)
% (1+5)
(o) _
3? (1+‘Q»
Opa 1—
aéi ( §p>
Opa —(1—
ag ( Q)
Op 1-—
7%% ( fp)
1 dphis = 1/4%(2/dx) ...
2 [—(1-locxps(2,:)); —(l-locxps(l,:)); —(l-locxps(2,:));
—(l-locxps(l,:)); ...
3 l1-locxps(2,:); —(l+locxps(l,:)); 1-locxps(2,:);
- (1+locxps (1, :));
4 1+locxps (2, :); l1+locxps (1, :); 1+locxps (2, :);
l+locxps(l,:); ...
5 —(l+locxps(2,:)); 1-locxps(l,:); —-(l+locxps(2,:));

l1-locxps(l,:)1;
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Divergence of Sigma and SigmaBYV for internal forces solid

DNy

S
<

3
s
N— N N N
Q
S

(

: : (-,
Asigma(: ,n,) = Wl Vol,, ASig(: n,) = Asigma(.
(

Ny

Vol,

AsigmaBV and ASigBYV are claculated accordingly
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)
Oe Be
p 9p1
Tyyac
9p1
Ty e
p 9p1
Oy 8¢
d
Ore ot
p 92
Tyy ¢
p Op2
Oy ae
Bsigmal(: n,) = V(: ,n,) - (ASig+ASigBV) = | 02,52 | . Vol,
d
o, 2
gP 9e3
Yy OC
ob O¢s
Ty PE
ogb 9es
Ty 9C
oP dp4
T JE
oP 94
vy a¢
gP O¢a
Ty aag
p 9¥4
2y ac
gP 9e1 p 991
T + Oy DE
oP 92 o sp Op2
. E) d
BSigx(: ,n,) = Or o¢ o -Vol,
oP 993 4 5p Ops
Oz p¢ ry e
Opa Opa
gx ¢ +o Ix)ya_g
gb 9oL p Op1
Oyyac T Ozyac
P 992 4 5p Opa
. ) . yy ¢ ry ¢
BSigy(: ,n,) = op Bes 4 op Do Vol,
Tyy~ac xy B¢
p 94 Ops
Oy ae T oy ac

FF1 and FF2 accumulate the BSigx and BSigy at the corresponding nodelDs.

fints

equals extended FF1 and FF2 to the size of nnodes.

&)

N O O s W

Asigma = [sigma; sigma(3,:)].xvols;

ASig [ Asigma ; Asigma ; Asigma; Asigmal;

AsigmaBV = [sigmaBV; sigmaBV (3, :)].*vols;

ASigBV = [ AsigmaBV ; AsigmaBV ; AsigmaBV; AsigmaBV];

Bsigma

dphis.* (ASig+ASigBV) ;
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10

11
12

13

14
15
16
17
18
19
20
21

BSigx = [Bsigma(l,:) + Bsigma(3,:); Bsigma (5, :) +
Bsigma (7, :);
Bsigma (9, :) + Bsigma(ll,:); Bsigma (13, :) +

Bsigma (15, :) ];

BSigy = [Bsigma(2,:) + Bsigma(4,:); Bsigma (6, :) +
Bsigma (8, :);
Bsigma (10, :) + Bsigma (12, :); Bsigma (14, :) +
Bsigma (16, :)];

FF1l = accumarray (nodeIDs (l:4*nps)',BSigx(l:4+nps)"');

FF2 = accumarray (nodeIDs (l:4*nps)',BSigy(l:4%nps)"');
fints(l,:) = [FFl;zeros (nn—-length(FF1l),1)1;
fints(2,:) = [FF2;zeros (nn—-length (FF2),1)1;

Derivative Shape Functions Liquid

dphiW = 1/4% (2/dx)
[-(1l-locxpW(2,:)); —(l-locxpW(l,:)); —-(l-locxpW(2,:));
—(l-locxpW(l,:)); ...
1-locxpW(2,:); —(l+locxpW(l,:)); 1-locxpW (2, :);

—(l+locxpW(l, :));
l+locxpW (2, :); 1+locxpW(l, :); 1+locxpW (2, :);
l+locxpW(l,:); ...
—(1l+locxpW(2,:)); 1-locxpW(l,:); —(l+locxpW(2,:));

1-locxpW(1l,:)1;

Gradient of p for internal force liquid

© o N D w;

10
11
12
13

AWPressureW = [WPressure; WPressure (3,:)].*xvolW;

AWPressure= [ AWPressureW ; AWPressureW ; AWPressureW;
AWPressureW] ;

AWPressureBV = [WPressureBV; WPressureBV (3, :)].xvolW;

AWPBV = [ AWPressureBV ; AWPressureBV ; AWPressureBV;
AWPressureBV];

BWPressure= dphiW. (AWPressure+AWPBV) ;

(
BWPx = [BWPressure(l,:); BWPressure (5, :);
BWPressure (9, :); BWPressure (13, :)1;
BWPy = [BWPressure(Z she BWPressure(6 she ooo
BWPressure (1 3) e BWPressure (1 sh g
FFW1l = accumarray(nodeIDW(l 4xnpW) ' BWPX(1.4*HPW)');
FFW2 = accumarray (nodeIDW(l:4xnpW)',BWPy (l:4*xnpW)"');
fintW(l,:) = [FFWl;zeros (nn-length (FFWl),1)];
fintW(2,:) = [FEFW2;zeros (nn-length (FFW2),1)];
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Drag-Force
1 nodel = intersect (unique (nodelIDs),unique (nodeIDW)); VI=dx"2/2;
2 dragf (:,nodel) = (np"2+dyvis/k)* (VnW(:,nodel)-Vns (:,nodel))*VI;

Calculate momentum rate

1 dmom = fexts - fints + (l-np)*fintW - LD*sign (Vns) .*xabs (fexts -
fints + (l-np)x*fintW) + dragf;

2 dmomW = fextW + npxfintW - LD*sign (VnW) .xabs (fextW + npxfintW)- ...
dragf;

Boundary Conditions for momentum rate

1 dmom (1,bcx)=0; dmom(2,bcy)=0;
2 dmomW (1, bcx)=0; dmomW (2,bcy)=0;

Time Integration

1 moms = moms + dmomxdt; momW = momW + dmomWxdt;

N2P

update the particle velocities and locations

Nodal and MP velocities/accelerations solid

‘/:Dlp ‘/y:; A;"p A:’:bp

Vi) = [ | v = | LA = | S | e - |
x\+HMp) = » Vy(Typ) = » x5 Tp) = » Yyl slp) =

v, Vi Az, A,

v, Vi Az, A,

1 Vns = moms./ms; Ans = dmom./ms;
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1 Vx reshape (Vns
2 Vy = reshape (Vns
3 Ax = reshape (Ans
4 Ay = reshape (Ans
5 Vps(l,:) = Vps (1l
6 Vps (2, :) Vps (2
7 xps (1l,:) = xps (1l
8 xps (2,:) = xps(2

1,nodelIDs),4,np
2,nodeIDs),4,n
1,nodelIDs), 4, nps
2,nodelDs) ,4,nps
+ dot (phis, Ax
+ dot (phis, Ay
+ dot (phis, Vx
+ dot (phis, Vy

4 4

l
4

14 l

—_— o~~~

*dt;
*dt ;
*dt ;
*dt ;

—_— — — — — — — —

2)
3)
)
)

Nodal and MP velocities/accelerations liquid
SEE NODAL AND MP VELOCITIES/ACCELERATIONS FOR SOLID

1 VnW = momW./mW; AnW = dmomW./mW;

1 VW = reshape (VnW (1, nodeIDW) , 4, npW) ;

2 VyW = reshape (VnW (2, nodeIDW), 4, an),

3 AxW = reshape (AgnW (1, nodeIDW) , 4, npW) ;

4 AyW = reshape (AgnW (2, nodeIDW), 4 npW) ;

5

6 VpW(l,:) = VpW(l,:) + dot (phiW,AxW) xdt;
7 VpW (2, :) = VpW(2,:) + dot (phiW,AyW) xdt;
8

9 xpW(l,:) = xpW(l,:) + dot (phiW, VxW) xdt;
10 XpW (2, :) = xpW(2,:) + dot (phiW, VyW) xdt;

Update Deformation/Velocity Gradients for

dNx(: ,n,)

Ainch (: 7np> =

Fincr<: ,Hp>
F( 1)
F(: n,)

(

91
¢p
9p2
9p
9¢3
9Ep

Ops
9y

dNx - V,dNy - V,,
dNx - V,dNy - V,

) quY<37nw)

)

4 9y
> it a?p

AF( ,np) = IQ + Ainch -dt
(AF(: np) - F(: np) — F(: ny)) /dt
AF(: np) - F(: np)

i 4
Vi 2zt

4 Opiyyi
Zi:l 0¢p VYP

9p1
9Cp
Op2
9Cp
993
9Cp
Opa
Gy
Opi
9Cp

i
Cp

4
2 iz

(Deformation Gradient)

solid/liquid MPs

i

(Velocity Gradient)
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1 N(1l,1,:)=gpulArray (ones(l,1,nps));

2 N(2,2,:)=gpulArray (ones(l,1,nps));

3 INW(l 1, :)=gpuArray (ones(l,1,npW));

4 INW (2,2, :)=gpulArray (ones (1,1, npW));

5 dNx = [dphis(l,:); dphis(5,:); dphis(9,:); dphis(13,:)1;
6 dNy = [dphis(2,:); dphis(6,:); dphis (10, :); dphis(14,:)1;
7 AincrF (1,1, :) = dot (dNx,Vx);

8 AincrF (2,2,:) = dot (dNy,Vy);

9 AincrF (1,2, :) = dot (dNy,Vx);

10 AincrF (2,1, :) = dot (dNx,Vy);

11 incrF = IN + AincrF=xdt;

12 dNxW = [dphiW (1, :); dphiW (5, :); dphiW (9, :); dphiw(13,:)1;
13 dNyW = [dphiW (2, :); dphiW (6, :); dphiWw (10, :); dphiW (14, :)1;
14 DF = (incrF.*F-F)/dt;

F=incrF.*F;

-
S

Update pore pressure/div(v-w)/deformation gradient

Oumps =  set of all solid elements

Qmpy, = set of all liquid elements

Lia(: npw) =1 if npyw € Qupy, else Lia(: npw) =0

Lic(: mpw) =1 if nps € Qup,, else Lia(: npw) =0
MPfs(Lia) = indices of liquid MPs with nyw € Qypy
MPsf(Lic) = indices of solid MPs with n, € Qup,,
NMPfs(~ Lia) = indices of liquid MPs with n, & Qup,,
NMPsf(~ Lic) = indices of solid MPs with n, ¢ Qup,

Vsfx and Vsfy = solid velocities at nodelDs of an
element containing both kinds of MPs

Divergence of solid velocities with respect to gradients of liquid shape functions:
DivS(: mpw) = ANxW - Vsfx + dNyW - Vsfy = 300 G2 Vsl + 307 G Vst

Divergence of liquid velocities with respect to gradients of liquid shape functions
DivW(: ,npw) = ANxW - VxW + dNyW - VyW = Z Opiw Viw +Z 9piw \7

i=1 9w =1 dCpw YpW




127

Q O
Jhb1 4% N h+1
Divs at MPfis calculated using (NpgING NN )
the solid velocities at the nodes
(NI ) MPs € NMPsf
R (\ £ Jf)
N, NN, NN
i-1 {Ni_1|Ni|leN-_|} i i+1
MPE € MPfs ! WWHJMHWJ
MPf € NMPfs
(N NN )
MPs € MPsf
™ {0y '
O ) O
i ; Ny
DEpsW(: ,npw) volumetric strain for all liquid MPs
WPressure(: ,n,w) pore pressure for all liquid MPs

(MP1w|MP2w|MPsw| ...)

ieW = Elements of each liquid MP

(MP1|MP2|MPs| )

ie = Elernents of each solid MP

Lia = ismember (elemIDW, elemIDs) ;
MPfs=find(Lia); NMPfs=find(—Lia) ;
Lic= ismember (elemIDs,elemIDW) ;
MPsf=find(Lic); NMPsf=find(—Lic) ;
Vsfx = reshape (Vns(l,nodeIDW) , 4, npW) ;
Vsfy reshape (Vns (2, nodeIDW) , 4, npW) ;
DivS dot (dNxW (:,MPfs) ,Vsfx (:,MPfs)) +
dot (dNyW (:,MPfs),Vsfy(:,MPfs));
8 DivW = dot (dNxW(:,MPfs),VxW(:,MPfs)) +
dot (dNyW (:,MPfs) ,VyW(:,MPfs)) ;
9 DEpsW(MPfs) = (np*DivW + (l-np)+DivS) xdt;
10 WPressure(:,MPfs) = WPressure(:,MPfs) - [1 1
0]'.+«DEpsW (MPfs) *xKw/np;
11 DEpsW2=zeros (2, 2, npW) ;
12 DEpsW2 (1,1, :)=DEpsW(:) ;
13 FW = INW + DEpsW2;

-

N O o A WoN

DEpsW2 (2,2, :)=DEpsW (:) ;

Linear Elastic Model

1 Eps = 0.5 (F+permute (F, [2 1 3]))-IN;

2 epskE = [Eps(l,1,:);Eps(2,2,:);Eps(1,2,:)];

3 DepsE = 0.5 (permute (AincrF, [2 1 3])+AincrF);

4 D=E/ ((1l+nu) * (1-2xnu) ) *[1-nu nu 0; nu 1-nu 0;0 O
5 sigma = Dx*squeeze (epsE);

(1-2%nu) /2];
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Bulk Viscosity

1 BVI=find (DepsV < 0);

2 sigmaBV (1,BVI)= - (C2xrhox (dx*DepsV (BVI)) ."2
3 — Clxrhoxdxxc*DepsV (BVI) ) ;

4 sigmaBV (2,BVI)= — (C2xrhox (dx*DepsV (BVI)) ."2
5 — Clxrhoxdxxc*DepsV (BVI)) ;

Visualize Results

1 plot (1-xps (2, :),reshape (-sigma(2,:),1,nps),'r——o0',1l-xpW(2,:),

2 reshape (WPressure(2,:),1,nps), 'b——0',1-xps(2,:), ...

3 —reshape(sigma (2, :),1,nps) -reshape (-WPressure(2,:),1,nps), 'black——")
4 xlabel ('Distance [m]') ylabel ('Absolute Pressure and Stress [Pa]')

5 drawnow

END LOOP OVER TIMESTEPS

1 end
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